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Abstract

Particle methods are meshless methods for solving partial differential equations. These methods are
particularly popular for fluid flow simulations. The fluid is spatially discretized into a set of particles
which move along the Lagrangian trajectories of the fluid over time. The observed quantities of
the fluid are thus transported with the flow. In contrast to classical grid-based methods, such as
the finite volume or finite element method, the time derivatives of the quantities do not contain
a convective component and are therefore easier to calculate. Due to the Lagrangian approach,
these methods are particularly suitable for problems with a high velocity or free surfaces. A
further advantage is that some conservation laws, for example mass conservation, are automatically
satisfied.

One of the best known and oldest particle methods is the Smoothed Particle Hydrodynamics
(SPH) method. This method is particularly popular because of its simple discretization technique
as it uses besides the particles only a fixed kernel function which smooths the particles. Despite
a multitude of applications and some impressive results, the mathematical understanding of this
method is still limited.

This thesis deals with the convergence of the SPH method. For this, the method is applied to the
Euler equations with a specific barotropic equation of state. The main focus lies on the convergence
of the semi-discrete problem and the development of suitable kernel functions. The goal is to give
a first step towards a general convergence theory for the SPH method.

Using specific conditions on the kernel function used by the SPH method, error bounds for an energy
error term are derived, from which the pointwise convergence of the method is then deduced. A
careful distinction is made between the smoothing parameter and the discretization parameter
in order to derive an explicit relationship between the two parameters. Based on the Wendland
functions, a class of radial kernel functions with compact support is developed, which satisfies
both theoretical and numerical requirements. The theory is then extended to include a time
discretization, demonstrating the convergence of the fully discretized system. Finally, numerical
experiments are shown to verify the theoretical results.






Zusammenfassung

Partikelmethoden sind gitterfreie Verfahren zur Losung partieller Differentialgleichungen. Diese
Methoden sind besonders in der numerischen Stromungsmechanik beliebt. Dabei wird das Fluid
zunichst rdumlich in eine Menge an Partikeln diskretisiert, welche sich mit der Zeit entlang der La-
grangeschen Trajektorien des Fluids bewegen. Die beobachteten Gréflen des Fluids werden somit
mit dem Fluss transportiert. Im Gegensatz zu klassischen, gitterbasierten Verfahren, wie etwa
der Finite-Volumen- oder Finite-Elemente-Methode, enthalten die Zeitableitungen der Grofien
keinen konvektiven Anteil und sind daher einfacher zu berechnen. Aufgrund der Lagrangschen
Betrachtungsweise eignen sich diese Methoden im Besonderen fiir Problemstellungen mit hohen
Geschwindigkeiten oder freien Oberflichen. Ein weiterer Vorteil ist, dass einige Erhaltungsgle-
ichungen, wie zum Beispiel die Massenerhaltung, automatisch erfiillt sind.

Eines der bekanntesten und &ltesten Partikelverfahren ist das Smoothed Particle Hydrodynamics
(SPH) Verfahren. Diese Methode ist aufgrund ihrer einfachen Diskretisierungstechnik sehr beliebt,
da sie neben den Partikeln nur eine festgelegte Kernfunktion verwendet, welche die Partikel gléttet.
Trotz einer Vielzahl an Anwendungen und teilweise beeindruckenden Resultaten ist das mathema-
tische Verstédndnis dieser Methode jedoch noch beschrankt.

In dieser Arbeit wird die Konvergenz des SPH Verfahrens untersucht. Hierflir wird das Verfahren
auf die Eulergleichungen mit einer speziellen, barotropischen Zustandsgleichung angewendet. Es
steht vor allem die Konvergenz des semi-diskreten Problems und die Entwicklung passender Kern-
funktionen im Vordergrund. Das Ziel ist es, einen ersten Schritt in Richtung einer allgemeinen
Konvergenztheorie fiir das SPH Verfahren zu geben.

Unter Verwendung spezieller Bedingungen an die von dem SPH Verfahren verwendeten Kernfunk-
tion werden Fehlerschranken fiir einen Energiefehlerterm hergeleitet, aus dem dann die punktweise
Konvergenz des Verfahrens gefolgert wird. Dabei wird besonders zwischen dem Glattungsparame-
ter und dem Diskretisierungsparameter unterschieden, um einen expliziten Zu-sammenhang beider
Parameter herzuleiten. Aufbauend auf den Wendland Funktionen wird eine Klasse radialer Kern-
funktionen mit kompaktem Tréger entwickelt, die sowohl die Bedingungen der Theorie als auch
numerische Anforderungen erfiillt. Die Theorie wird dann um eine Zeitdiskretisierung erweitert,
die die Konvergenz des vollstandig diskretisierten Systems demonstrieren soll. Numerische Exper-
imente sollen schlielich die theoretischen Resultate verifizieren.
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Introduction

In the last few decades, numerical simulations in fluid dynamics have become an increasingly larger
field of research. The fact that computing capacities had significantly increased has led to sim-
ulations replacing experiments in industry and research. Hence, various numerical methods have
been established.

Many of these methods are grid-based methods, such as the finite difference, volume or element
method. These methods use an Eulerian point of view, which means that the quantities of the fluid
are calculated on fixed grid points. Those methods are all well studied and used in a wide range
of applications. However, these methods have their disadvantages if complex or varying topologies
are used.

Another approach are particle based meshfree methods which use a Lagrangian discretization for
simulating the fluid flow. In these methods, the fluid is divided into a discrete set of particles which
move along the Lagrangian trajectories. The quantities of the fluid are then transported with the
flow. Through the observation of Lagrangian particle trajectories one directly satisfies conservation
properties and has a natural treatment of free boundary conditions. In addition, these methods
are often characterized by a simple implementation.

The smoothed particle hydrodynamics (SPH) method is one of the most popular particle based
meshfree methods for fluid flow problems. The SPH method was first introduced by Lucy [Luc77]
and by Gingold and Monoghan [GM77] in 1977. This method is based on a very simple discretiza-
tion technique, employing besides the particles only a fixed kernel function. Quantities evolve over
time by simple particle to particle interactions. Hence, using a kernel function with compact sup-
port, the SPH method is, additionally, very fast in computations. Due to its simplicity, the SPH
method has many applications in multiple fields, for example in hydrodynamics, bioengineering or
astrophysics. A detailed list of applications can be found in [SOLT16].

Despite the fact that SPH was introduced quite some time ago and despite the fact that it has
shown remarkable results in practical applications, the theoretical understanding of the method is
still limited.

There exist a few papers which already deal with the convergence of the SPH method. There is
the work by Ben Moussa and Vila, see [BMV00, BM06, Vil99]. They follow the ideas of Mas-Gallic
and Raviart [MGRS87] about weighted particle methods for linear conservation laws. Their papers
deal with smoothed particle approximation for conservation laws and their connection to the SPH
method. Unfortunately, they require knowledge about the exact particle trajectories, which makes
their results less interesting in applications. Then, there is the work by Di Lisio, Grenier, and
Pulvirenti [DL95, DLGP97, DLGP98]. They show that the SPH method is converging if first the
discretization parameter and after that the smoothing parameter go to zero. However, their theory
does not hold if both parameters are sent to zero at the same time. This, unfortunately, is again
only of limited use in practical applications.

Finally, there exists the work of Oelschlager [Oel91], which is widely neglected in the SPH com-
munity. As a main difference to other works, Oelschliger suggested that the kernel function has to
be a convolution kernel, a function which is the convolution of a root kernel with itself. Then, by
stating new conditions on the root kernel, in particular a condition we will call the approximation
condition, Oelschléger proves convergence of an energy-like error term for a simplified SPH approx-



imation system of the Euler equations. Unfortunately, these new conditions are rather technical
and have, so far, only been shown to hold for kernels which are globally supported and which are
hence not particularly appealing from a computational point of view. Interestingly, supposing the
kernel to be a convolution kernel, Oelschliger automatically supposed the kernel function to be
positive definite. A property, which has recently been proven to be useful also in computations as
it avoids so-called tensile instabilities; see [DA12].

This work is partly based on the ideas of Oelschlidger. In addition to the kernel conditions of
Oelschlédger, we assume the kernel function to satisfy a moment condition. We are therefore able
to extend the result of Oelschldger to a convergence result of arbitrary order. Moreover, we distin-
guish carefully between the smoothing and the discretization parameters and give explicit relations
between both of them to guarantee convergence. Using the resulting higher convergence order, we
are able to extend the convergence result to a first pointwise convergence result for the SPH method.
Much of the work then consists of deriving a new class of kernel functions, which on the one hand
satisfy the new conditions, but on the other hand are also easy to evaluate and have a compact
support. First, we will set conditions for the kernel function, which ensures that it has a root
kernel, which in turn satisfies the required properties. Then, we derive the class of kernel functions
based on the radial basis Wendland functions, see [Wen95], which are already frequently used in
the SPH community. Using Wendland functions for higher spatial dimensions, we can show that
they have a root kernel which satisfies the proposed conditions.

This thesis is organized as follows. Chapter 1 introduces very basic concepts of analysis and ap-
proximation theory, which are required throughout the scope of this work. Chapter 2, the basic
concepts of fluid dynamics from a Lagrangian point of view and the Euler equations will be in-
troduced. After that, a general form of SPH approximation is derived and applied to the Euler
equations. Most of the theory of the SPH approximation is introduced more generally than we will
need it for the convergence result. However, we use this general derivation to conclude a general
existence theorem for the SPH discretization of the Euler equations. In Chapter 3, we consider
the Euler equations for a specific equation of state. We will provide conditions for the SPH kernel
function which leads to a convergence result. Then, this result will be extended to derive a first
point-wise convergence theorem for the SPH method. In Chapter 4 we will derive kernel functions
based on the Wendland functions that fit into the theory of Chapter 3 as mentioned above. Chapter
5 discusses an explicit and an implicit time discretization scheme for the SPH method. For both
time discretization schemes, a convergence result is derived. In Chapter 6, we present numerical
results for a one-dimensional test case using the kernels derived in Chapter 4. These results are
compared with the theory from Chapter 3.
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Notation and Terminology

Most part of the notation in this work is standard and chosen in a self-explanatory way. In addition,
the less frequently used notation is introduced or repeated at the respective point. Nevertheless,
we will give a small overview of the notation here, in case there should be any ambiguities at some
points.

As usual, N, Z, R and C denote the set of all natural, integer, real and complex numbers, respec-
tively. We will follow the convention 0° = 1, 0 ¢ N and denote Ny = NU {0}. i is the imaginary
unit and for a complex number z € C, Z denotes its complex conjugate. The Cartesian product
of two (or more) sets X and Y will be denoted by X x Y, while, as usual, a superscript of a
respective set denotes the dimension of the Cartesian power, for example R? is the d-dimensional
real space and C?*" is the space of all complex-valued matrices with d rows and n coloums for
d,n € N. Moreover, the letter d will be fixed as a natural number and denotes the spatial dimen-
sion throughout this work.

For a better readability, vectors are written in bold, while the j-th entry of the vector x € C? is
denoted by x; € C for 1 < j < d. For two vectors x and y from C4, ||x|l2 denotes the Euclidean
length of x and x-y the inner product of both elements. For a multiindex o € N&, || denotes the
1-norm of e, i.e. || = Z?Zl laj].

For a subset @ C R? and a k € Ny, C*(Q2) denotes the space of all k-times continuously differ-
entiable functions f : Q@ — R. If £ = 0, we will simply write C(2). II;(2) denotes the space of
polynomials with order k. We will use the convention that if k is a negative integer, then ITj ()
only contains the zero function. For a 1 < p < oo, LP(2) denotes the Lebesgue space. The
Schwartz space, the space of rapidly decreasing C>°(R?) functions, is denoted by S(R9).

For a function g : R — R we define the set of functions O(g) as all functions which grow exactly
like g. More precisely, f = ©(g) for x — oo if and only if there exist two constants 0 < ¢ < C < oo
and an zg > 0 such that c|g(z)| <|f(z)| < Clg(z)| for all x > xg.

Let f : R? — R be continuously or weakly differentiable. The j-th partial (weak) derivative
of f is denoted by 9;f. For a multiindex a € NZ, the a-th (weak) derivative of f is denoted

by D*f = 07" ...05f. The Laplacian is denoted by Af = Zd 0%f and the gradient by

J=1"J
Vf=(01f,...,0af)T. For two vector fields u : R — R? and v : R? — R? the divergence is given
by divu = Z;l:l Oju; and we also encounter the non-linear operator (u-V)v = 2?21 u;0; V.
We also encounter mappings where we keep a certain argument fixed. As an example, given a
function f : R% x [0,00[— R depending on time and space, for some fixed x € R¢, f(x,-) is seen
as a mapping [0,c0[— R, t — f(x,t). Here, the dot symbol is the free argument.
Finally, the letter ¢ > 0 denotes an arbitrary constant which can vary from line to line within each
calculation.



CHAPTER 1

Auxiliary tools

In this chapter, we will introduce some basic concepts from analysis and approximation theory.
These concepts will be needed for the construction of the SPH-method and the convergence result
later on.

1.1 Tools From Analysis

In this section, we will recall some basic concepts of analysis.

1.1.1 The Fourier Transform

We begin with the very basic theory of Fourier transformation. Fourier transformation is a com-
monly used tool from analysis. It has the advantage of converting the operations of differentiation
and convolution into multiplication operations. Using these concepts, we can consider partial dif-
ferential equations as ordinary differential equations or as algebraic ones. In our context, it will
mainly be used to simplify conditions we will give for functions and will help us to construct our
kernels later on. R

Let f be a function in L!'(R?%). The Fourier transform of f on R¢, denoted by f, is the function
given by

f(w) = (27r)*d/2/e*i"""‘f(x)dx7 w e R
Rd

The inverse Fourier transform of f on R?, denoted by fV, is the function given by

Y(w) = (27r)_d/2/ei“"'xf(x)dx, w e R
Rd
Note that besides this symmetric definition, there are other definitions of the Fourier transform,
which differ in the way of how the (27)~¢ term is distributed. In this work, we will always use the
given, symmetric version.

We now want to give some basic but useful properties of the Fourier transform, which can be
deduced from the definition.

Lemma 1.1
Let f be a function in L*(RY). Then, the following properties hold:

i) The map f — fzs linear in f.

i) f is continuous.
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iii) f belongs to L(R?), and || f oo may < (27) 7 2 [| £ 11 ety -

Proof. The first one is a conclusion of the linearity of the integral. The second one follows from
the dominated convergence theorem. For the third one, we derive

||.ﬂ|L°°(Rd) = (ZW)fd/Q/efi"xf(X)dx < (2m)~ /2 / |f(x)|dx = (QW)fd/zanLl(Rd),
R4 Lo (R4) R4
which completes the proof. O

Besides these basic properties, we also have the following useful algebraic rules.

Lemma 1.2
Let f and g be functions in L*(RY). Then, the following algebraic properties hold:

i) | 7007x)dx = [ flx)g(x)dx

— o~

ii) For v € R? we have f(- —v)(w) = e~ f(w) for all w € R?.
iii) For fe:= 2 f (%) withe >0, we have fs(w) = f(ew) for all w € RY.

w) Let 1 < j <d. If, in addition, x — z;f(x) 4s in L' (R?), then ]? is differentiable with respect
to w; and
of
B,
where pe, (x) := x; for x € R%.
If % is also in L*(R?), then

(w) = (—ipej f)/\ (w), we R,

(gjj(w) = iwj]?(w), w € R4

Proof. The first one follows by changing the order of integration with Fubini. The second and third
one can be achieved by substitution. Finally, the last part follows with the dominated convergence
theorem and partial integration. O

It is a well-known fact that the Fourier transform can be extended to the space of square integrable
functions L?(R%), where it is an isometry. Since the proof can be found in i.e. [LLO1] or [Wen04],
we will only present a short sketch of it.

Theorem 1.3 (Plancherel’s Theorem)
The map f +— f has a unique extension to a continuous, linear map from L*(RY) onto L?(R?)

which is an isometry, i.e. ||f||Lz(Rd) = | flle2re) for all f € L2(R%). Moreover, for f € L*(R%),

~

we have (f)V = f.

Proof. First, the relation H_ﬂ|L2(Rd) = || fllg2(ray can be proved for all f € L'(R%) N L?(RY) via
approximation by C'*°-functions and the monotone convergence theorem. The proof can then be
completed using the density of L!'(R%) N L?(RY) in L?(R?%) and the completeness of the LP(R?)
spaces. O

The identity ||f|| r2®d) = ||fllz2(rae) is also called Parseval’s identity. We extended the Fourier
transform from the L!'(R?) space to the L?(R?) space. But even more is true. With the same
arguments, it is possible to extend the Fourier transformation to all LP(RY) with 1 < p < 2.
Unlike in the case of p = 2, this map is not invertible any more.

A simple conclusion of Parseval’s identity is the extension of this formula from the norm to its
inducing inner product.
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Corollary 1.4 (Parseval’s Formula)
Let f and g be both in L*>(R?). Then, the following formula of Parseval holds

/f dx—/f

Proof. This relation follows from Theorem 1.3 using the polarization identity, i.e.
— 1 ) , )
[ 000 = 5 (1 + 91aany ~ 1 = 9lgan + 1 (1F + igl3en, = 1 = i9laas)) - O
d

There are two important concepts we will define and translate using the Fourier transformation:
The convolution and the concept of positive definite functions.

1.1.2 The Convolution

The convolution of two functions will be one of our main tools to derive our numerical scheme.
The convolution of the two functions f and g, denoted by f * g, is given by

f*g(x /fx y)g(y)dy, xeR%L

One has to be careful to make sure that this definition makes sense. In the case of f € LP(R?),
g € Li(R?) with % + % = 1, Holder’s inequality assures that the integral is well defined for all

x € R%. Moreover, Young’s inequality guarantees the integrability of the convolution.

Theorem 1.5 (Young’s inequality for Convolutions)

Let 1 < p,q,r < 0o with % + % =141 and f € LP(R?), g € LYR?). Then f+g € L"(RY) and we
have

1f * gllLr@ey < [1fllzr@ayllgllLeway-

Proof. The proof is a conclusion of Holder’s inequality. O
Even if this inequality is true for all 1 < p,q < 2, the cases of our interests are for p = 1 and
q € {1,2}. In this case, the theorem guarantees that the convolution of two functions is in L9(R¢)
itself. This allows us to apply the Fourier transform to the convolution. The connection between

the convolution and the Fourier transform is a very important and valuable property. It helps us
to convert a convolution to a multiplication in Fourier space.

Theorem 1.6
Let f,g € LY(RY). Then we have

Frgw) = 2n)¥ 2 flw)jw), weR™

Proof. From Theorem 1.5 we know that f * g € L'(R?) and therefore f/;<\g is continuous. Hence,

Frglw) = @2m)" %2 [ emiox [ f(x —y)g(y)dydx
Je]

N (%)_dm//e_iw.(x_we_iw'yf(x— ¥)g(y)dxdy,
Rd Rd
where we switched the order of integration using Fubini’s theorem. The substitution z = x — y
implies

Frg(w) = (2m) 4/ / T f(z)dz / e g(y)dy = (2m)2 F(w)g(w),
R4 R4
which completes the proof. U
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This result can be generalized to the extended Fourier transformation on L” (Rd) for1<r<2. If
feLPRY) and g € LI(RY) for 1 < p,q < 2 with % + % = % + 1, this result remains true in the
L/=1(R%) sense. For more details, see [LLO1].

Finally, we are interested in under which conditions the convolution of two functions is continuous.
To prove this result, we will need following auxiliary result.

Lemma 1.7

Let 1 <p < oo and f € LP(R?). Then we have limy_o || f — f(- —X)|| zo®a) = 0.

The proof of this lemma can be found in [Wen04] and is based on the density of Co(R?) functions
in LP(RY).

Lemma 1.8

Let 1 < p,q < oo with % + % =1 and f € LP(R?), g € LY(R?). Then, f * g is continuous.

Proof. Let xg € R? and assume p < ¢ without loss of generality, which means in particular that
p < 0o. For x € RY, using Holder’s inequality, we have

1 *g(x) — f * glxo)| < / £~ ¥) — Flxo — y)llg(y)ldy
Rd

< f(x =) = fxo = llpe@ey 9l Larey-

By substitution, Lemma 1.7 states that the first norm tends to zero if x tends to xg, which
completes the proof. O

1.1.3 Positive Definite Functions

Another essential concept, we want to express in the Fourier space, is the class of positive definite
functions. Positive definite functions play an important role in interpolation in a multivariate
setting. In our case, we are interested in the nonnegative Fourier transformation these functions
must have. Before we show this, we give the definition of a positive definite function.

Definition 1.9
A continuous function ® : R — C is called positive definite if for all N € N, all sets of pairwise
distinct centers X = {x1,...,xny} CR%, and all o € CN \ {0}, the quadric form

N N
Z Z a0, P(x; — xx)
j=1k=1

is positive. ® is called positive semi-definite if the quadric form is nonnegative.

Since the definition is unwieldy for our purpose, we will transform this condition into the Fourier
space using Bochner’s characterization of positive (semi-)definite functions.

Theorem 1.10 (Bochner)
A function f : R% — C is positive semi-definite if and only if it is the Fourier transform of a finite
nonnegative Borel measure 1 on R?, i.e.

fo0 = (2m) [ duy). xR
R4
f is positive definite if the carrier of the measure p contains an open subset.

For our purpose, we suppose that p has a non-zero Lebesgue density. In this case, the following
corollary will be useful in checking whether a function is positive definite.
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Corollary 1.11 ~
Let ® € C(RY) N LY(RY). If its Fourier transform ® € LY(RY) is continuous, nonnegative and
nonvanishing, then ® is positive definite.

Finally, a kind of inversion of Corollary 1.11 also holds true.

Lemma 1.12 R
Let @ € C(R?) N LY(R?) be positive definite. Then, its nonnegative Fourier transform ® is in
L'(RY).

Proof. The proof is based on the use of Friedrich’s mollifiers, see [Wen04]. O

For more details regarding positive definite functions, see e.g. [Wen04].

1.2 Basics on Sobolev Spaces

Wealkly differentiable functions play an important role in the theory of partial differential equations.
Like many other analytical results on numerical methods, our analysis also requires that functions
are weakly differentiable, or, to be more precise, belong to a certain Sobolev space. For this, we
will recall the definition of Sobolev spaces.

Definition 1.13
Let Q C R? be open, k € N and 1 < p < co. The Sobolev space WFP(Q) is defined by

WEP(Q):= {f € LP(Q)| D*f € LP(Q) for all 1 < |a| < k}.

Its norm is given by

Tl=

I llwese = 32 ID%F1

la|<k
for 1 <p<oo, f € WkP(Q) and
£ llwee@) = > ID*fllr=@

la <k
for f € Wke>(Q).

Thus, the Sobolev space W¥P(2) contains all functions in LP(Q) with weak derivatives up to an
order || < k in LP(Q2). Beside the norm we will also define the semi-norm

P

[ flwee@y = D 1D%fI} 00

|a|=F

for 1 < p < oo, f € WFP(Q) and

| flwko ) == Z D% fll ()

lee|=k

for f € Wk>(Q).
In the following, we will concentrate on the case = R?. A very useful lemma will help us to
handle Sobolev functions as the limit of a sequence of classical differentiable functions.

Lemma 1.14
Let 1 < p < co. Then, the function space C=(R%) N WkP(R?) is dense in WFP(RY).
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Proof. The proof is based on Friedrichs mollifiers. See, for example, [Wen04]. O

Note that the Lemma is not true for p = oo since this would mean that every function from L (R?)
has to be continuous.

If p = 2, the Sobolev space W#2(R9) is also a Hilbert space. In this case, we can use the Fourier
transform to give an alternative characterization of the space W*2(R%), which even holds for
fractional k. For this, we will use the following definition.

Definition 1.15
Assume 0 < s < co. The space H*(R?) is defined by

s/2

1 RY) = {f € LARY) |w s (1+ |w]3)" Fw)| € 2R}

Its norm is given by
1/2
oy i= [ (0 Twl)* o) P

Rd

for f € H*(RY).

For an integer k € N, it is a well known fact that H*(R?) = W*?2(R?) and that the two norms are
equivalent, i.e. that there exists a constant C > 0 such that

1
6||fHH’€(]Rd) <N fllwremay < Clfllarmay, [ € Wh2(R).

We will implicitly use the inequality above, and also that if a statement is true for f € H*(R?)
with 0 < s < o0, it stays true for f € W*2(R%) with k € N, k < s. For more details about Sobolev
spaces, see for example [Eval0].

With this equivalence, we can switch between these two norms. Some useful lemmas can be
derived for Sobolev spaces. First of all, we can formulate a condition on f, so that its Fourier
transformation f is in L'(R9).

Lemma 1.16 R
Let f € H*(RY) for s > d/2. Then, f € L*(R?) and there exists a constant Cs 4 > 0 only depending
on s and d, such that

1F1 22 may < Coall fll s ay-

Proof. Using the Cauchy-Schwarz inequality, we can bound the L!(R¢) norm by

1Pl ey = / (1+ wl®) ™" (1 + [w]?)*"? | Flw)du

Rd
1/2 1/2
<| [asiwR)aw) | [0 lP) i)
R4 Rd
= CS,d”f”HS(]Rd)a
where the first integral in the second line is finite since s > d/2. O

With this result we are able to check whether the Fourier transform of a function is integrable.
This will help us later, together with Corollary 1.11, to check if a function is positive definite. A
useful conclusion is that H*(R?) is closed regarding the product of two functions if s is sufficiently
large. To prove this, we will need the following lemma.
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Lemma 1.17
Let a,b > 0. Then we have

(a+ b)* < max(1,25 1) (a* + b°)

for all s > 0.

Proof. First, assume that s > 1. In this case, the map ¢ + t° is convex and we have

b s s bs
a—+ ) §2SCL + :2571(as+b8)-

@y =2

If 0 < s <1, we have s — 1 < 0 and hence
b b
(a+b)° —a® = /s(a+t)5*1dt < /stS*ldt =0,
0 0

which completes the proof. O

Hence, we are able to prove the following theorem.

Theorem 1.18
Let s > % and f,g € H*(RY). Then, the product fg belongs also to H*(RY) and there erists a
constant Cyq s > 0, only depending on s and d, such that

I f9ll e mey < Casllf s ®eyllgll s may-

Proof. Analogously to Theorem 1.6, the Fourier transform of a product is the convolution of the
single Fourier transforms

ﬁ@ﬁ%ﬁrm/fﬁ—wﬁMW,ﬁeW.
Rd

Furthermore, using the triangle inequality, we have
2
€113 = 1€ — w +wll3 < (€ — wllz + [wll2)” < 2[€ - w3 + 2[|w|3

for every &, w € R?. Using this inequality and Lemma 1.17, we can derive the estimate

s/2 s/2
(L+1€13)" < (1+21€ - wll3 +2]lw|3)

(
292 (14 1€ = wll3) + (1 + wll3))
25/2 max(25/271,1) ((1 +1lE — wli3)* + (1+ Hw\lg)sm) :

s/2

IN

Hence, with Cj 4 := (27)~%?25/2 max(2°/2~1,1) we have

(1 €13)°"* (Fa()] <Cua| [ (14116 = wl) " Fig - w)guw)des
]Rd
2\8/2 7 —~
+ / (14 [[wllz) ™" (€& - w)g(w)dw
R4

=Ca ([+1 1) 7] =3 + T+ [(1+1-13)"°5] @)

10
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Since this is the sum of two convolutions, Young’s inequality yields

s/2 T~
/ fallL>way

I fall s ey =Il (1 + |- 13)
=~ s/2 Y
<Casll (L+11-113)"" fllzz@ay 191l Lr ey
~ /2 ~
+ Casll (14| ||§)s izl fll oy rey

<Cas (1 et ey 19l 2 ety + gl ey | Pl ey ) -

Using Lemma 1.16 completes the proof. O
Finally, we prove the following lemma, which we need later in this chapter. It is a generalization

of the fact that the integral over the derivative of a W11(R?) function vanishes.

Lemma 1.19
Let k € N and f € WEL(RY). Then,

| D rexax=o
J

foralll <|af < k.

Proof. Let k =1, |a| = 1 and suppose that f € C}(R?) N WH(R?). Without loss of generality
we assume that a = e;. Hence, we can write

R[ D f(x)dx =R / R/ O, f (21, X)dx1dX,

with X € R?~!. Since f has compact support, there exists an 7 > 0, such that supp(f) C B,(0).
Calculating the one dimensional integral gives

/ O, f (1, R)das = / O, f(21, %) = f(r, %) — f(—r,%) = O,
R —r

Since C2°(R%) N WL1(RY) is dense in W1 (R?), the proof is finished for k = 1.

For k > 1, we assume that |a| = k with a = B + e; for a |8| = k — 1 without loss of generality.
Hence, we can apply the proof above to DP f € WH1(R9). The fact that W (R?) ¢ W1 (R?) for
all 0 <[ < k finishes the proof. O

1.3 Spaces of Time-depended Functions

In this section, we want to study functions from a given time interval I to a Banach space X, which
will later be identified as a Lebesgue space or a Sobolev space. More precisely, we want to briefly
recall the generalization of the concepts of continuity, strong differentiation and integrability for
Banach space valued functions. For the first two, we can simply generalize the definition from real-
valued function, this means for example that, for a given Banach space X, a function f : [a,b] — X

is differentiable in ¢ € [a, b] if the limit f/(¢) := lim,_0o w exists.

Definition 1.20
Let X be a Banach space and a,b € R with a < b.

11
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i) The space C([a,bl; X) of continuous Banach space valued functions is defined by
C([a,b]; X) :={f : [a,b] = X | f is continuous on [a,b]}.
Its norm is given by

. = t .
I £l (a,b);x) Jnax, ILf ()l x

ii) Let k € N. The space C*([a,b]; X) of k-times continuous differentiable Banach space valued
functions is defined by

C*([a,b]; X) == {f : [a,b] = X | f9) € C([a,b]; X) for all 0 < j < k}.
Its norm is given by
I fllen(fap):x) = max || £ c(apx)-

0<j<k

For a concept of integration for Banach space valued functions, we will follow the common idea of
using Bochner’s integral. Therefore we will require the definition of simple and strongly measurable
functions.

Definition 1.21
Let X be a Banach space and a,b € R with a < b.

i) A function f : [a,b] — X is called a simple function if it has the form
f(t) = ZXB]‘ (t)cja
j=1

with elements c; € X and disjoint Lebesque measurable sets B; C [a,b], 1 < j < n, such that
[a,b] = U?:1 Bj. The function xp : [a,b] — {0,1} denotes the characteristic function of a
subset B C [a,b].

i) A function f : [a,b] — X is called strongly measurable if there exists a sequence (fx),cy of
simple functions fy : [a,b] = X, k € N, such that

Jim [£() ~ fel®)]x =0
— 00
for almost every t € [a, b].
The idea of simple functions will give us an easy way to define an integral for Banach space valued

functions. This definition can then be generalized to strongly measurable functions, which are the
limit of simple functions.

Definition 1.22
Let X be a Banach space and a,b € R with a < b.

i) For a simple function f : [a,b] = X, t = > xB,(t)cj, the Bochner integral is defined by
j=1

b n
/f(t)dt =Y IBjle; € X,
a Jj=1

where |B;| denotes the Lebesgue measure of the set B;.

12
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i) A function f : [a,b] — X is Bochner integrable if there exists a sequence (fx),cn of simple
functions f : [a,b] = X, k € N, such that

ml/wk (t)]xdt = 0.

In this case, the Bochner integral is defined by

b

/f = Jim, [ o

The Bochner integral is well defined since it is independent of the choice of the approximating
sequence, see [Yos95]. Hence, the integral is linear in f. Moreover, it follows from the definition
that a Bochner integrable function is strongly measurable.

The next result provides an important connection between the Bochner integral and the Lebesgue
integral.

Theorem 1.23 (Bochner)
Let X be a Banach space and a,b € R with a < b. A strongly measurable function f : [a,b] — X
is Bochner integrable if and only if t — || f(t)||x is Lebesgue integrable. In this case, the integral is

bounded by
b b
[rwa| < [isiy e
a X a

For a proof see [Yo0s95]. Now we are able to generalize the concept of integrable functions to the
space of Bochner integrable functions.

Definition 1.24
Let 1 < p < oco. The space LP(a,b; X) is defined by

LP(a,b; X) := {f : [a,b] = X | f is strongly measurable and t — || f(t)|x € L?(a,b)}.

Its norm is given by
1/p

b
1l (a) = /wm%ﬁ

for1 <p<ooand
||fHL°°(a,b;X) ‘= esssup ||f(t)||X
0<t<T

As a direct consequence that we will need later, we see that continuous functions on a compact
interval are always in L>(R%).

Lemma 1.25
The space C([a,b], X) is a subset of L*(a,b; X).

Proof. Since the essential supremum of a set is always lower or equal the supremum, we can derive

[ fllos(a.p:x) = esssup [ f(B)llx < sup [[f(O)lx = [ fllc(ab,x)- O
0<t<T 0<t<T

The concept of weak differentiation and Sobolev spaces can also be transferred to Banach space-
valued functions. Since this is not of interest for the following theory, we refer to e.g. [Eval0].

13
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1.4 Tools from Approximation Theory

In this section, we want to derive an approximation scheme following the ideas of Raviart in
[Rav85]. First, we want to introduce two approximation results for convolution and discretization.
Then, we want to combine these two approximations to derive the approximation scheme.

1.4.1 Approximation via Convolution

The approximation of a function f € LP(R?) via convolution is a frequently used tool in analysis.
The idea is to convolute f with a scaled kernel function ®. = ¢~9®(-/¢), where ® € L'(R?) has
some useful properties like smoothness. The convolution f % ®. = [p. f(x)®(- — x)dx is then
converging to f in LP(R?) for 1 < p < oo if ¢ — 0.

The advantage of this method is that the convolution f * ®. will inherit the properties of the
kernel function @, for example differentiability, so that f x ®. is more regular than f. Moreover,
according to Young’s inequality, the convolution is in LP(R?) itself, so the method will preserve
the integrability of f.

To guarantee that the convergence of f x ®. to f is sufficiently fast, the kernel function has to
satisfy the moment condition.

Definition 1.26
A kernel ® € LY(RY) satisfies the moment condition of order m € N if it satisfies

/fb(x)dx =1, (1.1)

Rd
/x"‘(I)(x)dx =0, o € N with 1 < |a| < m, (1.2)
R4
[l )i < o (1.3
Rd
where || - ||2 denotes the Euclidean norm in RY.

A function that satisfies (1.1) is called normalized. Moreover, the integrals [, x*®(x)dx are also
called the moments of the function ®. Note that if ® satisfies a moment condition of order m, so
does its scaled version ®. = ¢~ 4®(1/¢) for any € > 0.

Lemma 1.27
Let e >0 and m € N. Then, ® € L'(R?) satisfies the moment condition of order m if and only if
its scaled version ®. = e~ 9®(1/¢) satisfies the moment condition of order m.

Proof. Let 0 < |a] < m. With a simple substitution, the first and second properties (1.1), (1.2)
follow from

[xe0dx =< [xa(x/eax = el [xma(y)iy.
Rd Rd R4

The third property (1.3) follows from
[l 0lx == [ Il eee/e)idx == [yl e)ldy,
R4 R4 R4

where we used the same substitution. O

With the moment condition, we can now calculate the convergence rate of the approximation by
convolution.

14
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Theorem 1.28 (Approximation via convolution)
Assume ® € L'(R?) satisfies the moment condition of order m € N. Then, if f € W™P(RY) with
1<p<ooorfeCm(RY)NW™>®(RY), there evists a constant C > 0 such that

If = f* @cllLrray < C™|flwmpray-

Proof. For 1 < p < oo, we first assume that f € C°(R?) N W™P(R?). Hence, in both cases,
1 <p < oo and p = oo, we can take the Taylor expansion of f up to order m

ey =feo+ Y P
1<|a|<m

_Smfl v\
+m Z u )a!( y) D f(x — sy)ds.

(=y)*

0 lal=m

Because @, has also integral 1, we achieve

) — f®e(x) = / (F() — Fx — ¥)®.(v)dy

]R:i
.S %@(—1)'“'/)’0“1’5(}’)%’
1<]al<m ' R4
/m/ 17S)n;l(fy)al?“f(x—Sw%(y”sdy’

0 laf=m

where the first part vanishes since the moments of ®. vanish. With this equation, the triangle
inequality and the fact that |[D*f(- — sy)|rrre) = [|[D*fl|po(ra) for all s € R and y € R?, we
conclude

|f = f*PellLr@ey < / /Z 13

lex|=

o 1( y)OLD"‘f(o — sy)®.(y)dsdy

L (RY)

1
1 - m
< 3 L0l [ as [ Ivigieailay.
0 R4

|ee|=m

The integral over s is bounded by 1. For the integral over y, we use the moment condition of the
function @ to find

/ Y312 ()| dy = ™ / I3 1®(y)|dy < c=™
Rd Rd

For p = o0, the proof is finished. For 1 < p < 0o, we can us Lemma 1.17 multiple times to bound
the remaining sum by

p

> D llpgay | < Z 1D f 7 gty = €1 D% fymon gy -

|a|=m lee|=
The fact that C>(R?) N W™P(R%) is dense in WP (R?) for 1 < p < oo completes the proof. [

The approximation by convolution will be frequently used in the numerical scheme later on. Nev-
ertheless, for a numerical scheme, we have to do another approximation step to calculate the
convolution as a discrete sum instead of the integral.

15
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1.4.2 Approximation by Quadrature

In the next step we will investigate the approximation of an integral by a simple quadrature
formula. In the following we consider cubes (£2j);cze with centers hj and edge length h > 0, i.e.

1 1
Q—{xeRd|h(k—2><xk<h(3k+ )k—l d}, jezs.

The parameter h is also called the spatial discretization parameter.

The idea is to decompose R¢ into the set of cubes and to approximate the integral over a single
cube by the function value at the center of the cube times the volume of the cube. To investigate
the error of this step, we will split up our integration error over R? into a sum over the errors of
the single cubes, i.e.

jezd jezd

/f )dx —h® " f(hj) = /f )dx — h'f(hj)| = > E;(f)
jeza !

where we defined the local integration error Ej( fQ x)dx — hef(hj) for the single cube €;.

To achieve an error bound for the quadarture formula on Rd we will calculate a bound for the single
local integration errors. For this, we will need the well-known Lemma of Bramble and Hilbert. Its
proof can be found in [Cia78].

Lemma 1.29

Let Q2 be an bounded subset of R with a Lipschitz continuous boundary. Let k € N and 1 < p < oo,
and let L : W*P(Q) — R be a continuous, linear functional with the property that L(f) = 0 for all
fell_1(Q).

Then, there exists a constant C' > 0, depending on L and ), such that

ILf] < Clflwer o
for all f € WhkP(Q).

We will apply the Lemma of Bramble and Hilbert to our local integration error Ej(f) to achieve
an error bound depending on the spatial discretization parameter h.

Lemma 1.30
Letk € {1,2}, 1 < p < oo and qg= %1. Then, there exists a constant C > 0, independent of h,
such that

E5(f)] < CRM 4| flwea oy
for all f € WEP(Q;) N C(8Yy), j € Z4.

Proof. Let j € Z% and let Q= [—%7 E]d be the unit cube with edge length one. Transforming the

cube ) to the unit cube, we can rewrite the local integration error as

/)= / F(x)dx — hf(hj) = h / F(hj + hx)dx — f(hj)

_ pd / Fx)dx — F(0)| = niE(f)

with f € W"?(Q) defined by f(x) = (hJ + hx).
Hence, the functional E : W*P?(Q) — R is continuous and linear. Moreover, E(g) = 0 for all
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g € Hl(ﬁ) since the approximation of the integral is exact for linear polynomials. Thus, Lemma
1.29 states that there exists a constant ¢ > 0 with |E(f)| < c|f|Wk1p(5
Let p < co. Then, we have

|f|€[/kp Q) Z /|Daf |pdx_ Z /|Daf hJ+hX)|pd/X

X

la|= k la|= k~
=ht N /| D f)(hj + hx)[Pdx = hPE=* N~ /\D"‘f )[Pdx
lexl=k 5 Jexl =k,

_ ppk—d

With d — ¢ = 2/ this gives the estimate above. A similar argumentation holds if p = oo, which
completes the proof. O

In the next step we want to apply the Lemma of Bramble and Hilbert to smoother functions f.
But since I vanishes only for linear polynomials, we have to modify it.

Lemma 1.31
Let k € Nwithk > 3,1 <p < oo and q = p%l. Then, there exist constants do, € R for

2 <l|a| <k—1 and a constant C > 0, independent of h, such that

Ei(f)= Y dahl® / D f(x)dx| < CR* 4 | fluraay)

2<|a|<k—1 %

for all f € WEP(Q;) N C(8Yy), j € Z4.

Proof. We will use the same notation as in the proof of Lemma 1.30, and start with the scaled
version of this problem. Let

LH=EhH- 3 / D> flx

2<|a|<k—1 X

where we have to find constants dg such that Li(3) = 0 for all g € I;_1(Q). We will show this
by induction on k. The case for £k = 2 has been proven in Lemma 1.30, where the sum over «
vanishes. For the induction step, we set

LD = () - 3 da / D F(x)dx,
|| =k S

so that we only have to find the constants glva for |a] = k. Since Lgy; vanishes on Hk_l(fl)
by induction hypothesis and since D®g = 0 for all || = k and g € Hk_l(ﬁ), we only have to
investigate monomials of order k. Let |8| = k, then D*x? = B! if and only if & = 3, otherwise
D®xP = 0. Hence, we have _

Li1(xP) = L(xP) — dgB! = 0

%’fﬂ). With this constants Lgy; vanishes on Hk(ﬁ) which

if we choose the constants gg =
completes the induction.

Hence, for a k > 3, applying Lemma 1.29 states that there exists a constant ¢ > 0 with |Lx(g)| <
c\§|Wk1p(5). Analogously to the proof of Lemma 1.30, a simple scaling argument finishes the proof.[]
We are now in the situation to give an error bound for the quadrature error on R%. This result
will be of central importance for our numerical approach.
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Lemma 1.32
Let k € N, 1 < p < oo and q = 2. Then, there exists a C > 0, such that for all f €

p—1
WEp(RY) A C(R) with
Z | flwrw () < o0

jezd
and f € LY(RY) if k € {1,2}, or f € WF-LL(RY) if k > 3, we have

/f )dx —h* " f(hj) )| < orFti > 1 Flwrney)

jezd jeza

Proof. First, we note that the left hand side is equal to » ;. ;q Ej(f). Lemma 1.30 completes the
proof for k € {1,2}.
For k >3 and f € W*~L1(RY) Lemma 1.19 states that

> dah|°‘|/Daf(x)dx:0.
2<|a|<k-1 R

Hence, by adding a zero, we have

/f )dx —h > f(hy) =Y Ei(f) > dah‘a‘/mf(x)dx

jezd jezd 2<|a|§k—1 Rd
=> | B - D dah™ /D(’f(x)dx
jezd 2< || <k—1 &
Applying Lemma 1.31 completes the proof. O

Note that according to the Sobolev embedding theorem we can dispense with the condition f €
C(R%) in Lemma 1.30, Lemma 1.31 and Lemma 1.32 if we require that f € W*P(R?) for p > d/k.
The most important part of this result is for p = 1 since the norms over the cubes Q; sum up to
the norm over the whole space R?.

Corollary 1.33

Let k € N. Then, there exists a C > 0, such that for all f € WEL(RY) N C(RY) we have

/f Jdx — h® Y~ f(hj)| < Ch¥|flywe (gay,-

jezd

In the case p # 1, the series over the semi-norms ZjeZd |f|Wk,p(Qj) is not equal to the semi-norm
over the whole space R?. In this case, the condition f € W*?(R%) would not be sufficient.

1.4.3 An Approximation Scheme

We are now in the situation to combine the last two subsections. We will apply the quadrature for-
mula to the approximation by convolution, to achieve a spatial discretized approximation scheme.
Later, this will be our starting point for the numerical scheme we will derive. We start with the
application of Corollary 1.33 to the convolution of two functions.

Lemma 1.34

Let k € N, and p,q,7 € N such that 1 + % = % + % Then, there exists a constant C' > 0, so that
g =h®Y f(h)g(- — hj) < Ch|| sy g lws ey
jezd L (R4)
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holds for all f € W*4(R?) N C(R?) and g € WFT(R?) N C(R?).

Proof. Let x € R%. We directly apply Corollary 1.33 and conclude

frg(x)—ht Y f(hi)g(x = hj)| < chF|f()g(x = e za)-

jezd
The resulting semi-norm can then be interpreted as a convolution by

Q90— M = 3 / D% (f(y)9(x — )| dy

‘a‘:de

=3 [ 0P D ) dy

\a\:de B<a

<Y % / D f(y)DPg(x — )| dy

|| <k |BI<k ga

—c| S 1D+ Y 108l | ().

|| <k |B|<k

Young’s inequality then yields

If g —h"> " F(hi)g(. — hi)llLoay < ch™ || Y [Df]= Y |DFg]
jezd lx|<k |B|<k L (R9)
<ch® | > |D*f] > |DPyg| ,
|x|<k La(R9) |BI<k L7 (R4)

where, using the triangle inequality, the resulting norms can be estimate by

> D] < (k) [1f llra (ray

|a|§k Lq(]Rd)

which completes the proof. O

In the next step we extend this result to the approximation by convolution.

Corollary 1.35
Let k € N, and p,q,r € N such that 1 + ;zl» = % + % Suppose ® € L'(RY) N Wk4(R?) N C(R?)
satisfies the moment condition of order m € N®. Then, there exists a C > 0 so that

. . - h¥
f=h? Z F(hj)@c(- — hj) <C (5 I flwm e @aey + Mf”wfvw(m))
jezd LP(RY)

holds for all f € W™P(RH) NWET(R) NCRY) if 1 < p < oo or f € C™(RY) N W™ (RY) N
Wk (RY) if p = oo.

Proof. Setting f&" = h? > jeza f(hj)®@:(- — hj), we split up the error in a convolution error and
a quadrature error

If = £ Le@ay SIS = f % @cllpomay + [1f % @ — f" | Lo (a)-
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The convolution error can be estimated with Theorem 1.28 as
If = f* PellLomay < ™| flwm.p(may-
The quadrature error can be estimated with Lemma 1.34 by
I1f % ®e = fLlzeway < B[ fllwer @) | Pellwes(ray,

where the norm of the scaled kernel can be bounded by

||¢E||(‘I}Vk,q(Rd) = Z /|DQ¢E(X)|qu

|a|§de

= Z |D>e~4®(x/e)|%dx

|a|§k]Rd

= Z g—q(d+\a\)/‘(Daq))(x/gﬂqu
la|<k R4

= Z 5(1*q)d*qla\/|(Da@)(x)|qu
la|<k Rd

< 5(17q)d7qk H¢||(‘I}Vk',q(Rd)'

Taking the g-th root finishes the proof.

O

With the result above, we obtained a discrete approximation of our function f € LP(R?) given by
foh = ZjeZd f(hj)®c(- — hj). This approximation can be used to reconstruct the function f
only from given values f(hj) in the LP(R%)-sense. It can be used directly for first order partial
differential equations of evolution type, see [RW16] and is the basis of, for example, the vortex
method [MBO02], the smoothed particle hydrodynamic method [Mon89] and other methods for

solving first-order symmetric systems [MGR87].
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(CHAPTER 2

Fluid Dynamics and Smoothed
Particle Hydrodynamics

In this chapter, we want to give the basic fluid dynamic theory we will need including the Euler
equations. After that, we want to derive the SPH approximation in general and the spatial dis-
cretized SPH Euler system.

From now on, we use the spatial domain  C R? and a time interval [0,7] C R for a T > 0. The
quantities of interest, which describe the fluid, are given by the velocity u(x,t) € R?, the density
p(x,t) € R and the pressure p(x,t) € R, where x € ) denotes the position and ¢ € [0, 7] the time.
To describe these quantities, there are two different frameworks. The first one is to describe the
fluid in a fixed, global coordinate system. This means, all quantities are measured at a fixed posi-
tion x and at a time ¢. This description is called the Fulerian form.

In this work, we will mainly concentrate on the second possible framework, the description in the
Lagrangian form. In this framework, quantities are measured in a local, time depended coordinate
system which moves along the flow of the fluid. In our particular case, we are interested in the
so-called particle trajectories, or particles, which represent a finite volume of the fluid and are
moving along the flow.

In the first part, we will formally introduce these particle trajectories, before we will derive the
Euler equations with some of their properties. Then, we will give the basic ideas of the SPH
approximation and its application to the Euler equations. Finally, we derive the existence and
uniqueness of the solution of the SPH approximation applied to the Euler equations.

2.1 Particle Trajectories

An important construction we will need to derive the SPH-method is the particle trajectory map-
ping for a given fluid velocity u.

Definition 2.1
Let u € C(Qx[0,T))? be a given velocity. The mapping X(-,to,-) : Q@ x[0,T] = Q is called a flow,
if for the time tog € [0, T it satisfies

8tX(Xa t07t> = U(X(X7t07t),t>, Xe Qa le [OvT]>
X(X,t(),to) =X, x € Q.
For a fized x € Q, the mapping X(X,to,-) : I — Q is called particle trajectory of the particle

starting at position x at starting time to. If the starting time to = 0 we will write X(x,t) instead
of X(x,0,t).
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Fluid Dynamics and Smoothed Particle Hydrodynamics

According to this definition, X(x,tg,t) is the position of a fluid particle at the time ¢, initially
placed at the point x at time ty3. The particle is moving with velocity u, which means that the
fluid velocity u is tangent to the particle trajectories. Note that the flow X is continuous as a
function of the starting position x since we assume the velocity u to be continuous.

Remark 2.2

With the theorem of Picard-Lindeldff, we have the existence of the particle trajectory. If u; €
C([0,T);C?P(Q)) for ap € Ny and 1 < j < d, we have X; € C'([0,T]; C?(£2)).

Moreover, X(-,t) is a CP-diffeomorphism in this case, which mean that X(-,t) is bijective and
X(+,t) as well as its inverse are p-times continuously differentiable.

The definition of the particle trajectory mapping also allows us to move the particles back in time.
A direct conclusion of this fact is following lemma.
Lemma 2.3
For t,tg € [0,T] and all x € Q we have
X(X(X, t7 t()), to, t) = X.

For our purpose, it is very important to know the time derivative of an arbitrary function f €
CL([0,T]; C*(©)) along the particle trajectories. Since the particle position depends on the time,
using the product rule, we derive

%f(X(X7to7t)»t) = 0uf (X(x, 10, 1), 1) + (8 X(x, 0, 1) - V) f(X(x, to, 1), 1)
= (0 + u(X(x, 10, 1), 1) - V) f (X (%, to, 1), ).
forx € Q, t € [0,T].
Definition 2.4
The material derivative of a function f € C1([0,T]; C*(Q)) with respect to a velocity u is given by

Df
— =0, V) f.
Dt i f + (u-V)f
Note, that we will frequently use the identity
Df

E(X(x,to,t),t) = %f(X(x,t(ht),t).

Next, we want to study the transformation of a given set moving with the flow. For this, we define
the Jacobi determinant of the transformation given by the flow.
Definition 2.5
The Jacobian J : Q x [0, T] = R of the particle trajectory transformation is defined by
J(x,1) == det (9, X;(x,1)), o; j<q = det (0:.X;(x,1))
forx e Qandt e [0,T].
Since X is continuous differentiable in time, so is the Jacobi determinant J. The Jacobian J itself
satisfies the following ODE.

Proposition 2.6
Let u € CY([0,T); CH(2))? be a smooth velocity field and let X be the corresponding particle tra-
jectory mapping. Then, the Jacobi determinant satisfies the ordinary differential equation

0y J(x,t) — J(x,)V-u(X(x,t),t) =0, xeRY tel, (2.1)
J(x,0) =1, x € R%. (2.2)
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Particle Trajectories

Proof. For a matrix A = (a; ;) € R¥*? the Leibniz formula for its determinant yields

d
det(A) = Z sgn(o) Hao(i),i7
=1

oE€Sy

where Sy denotes the symmetric group with d elements. Applying this formula to the Jacobi
determinant gives

d

J(x,t) = det (0, X(x,t)) = Z sgn(o) H Do(i) Xi(X, ). (2.3)

oceSq =1

Taking the time derivative of J we find

d
o J(x,t) = Z sgn(o (H@U(L)X x,t) )
=1

o€Sy
J p (2.4)
Z sen(o Z H&U 0 Xi(x,t) | 0:0,(jyX;(x,1).
o€Sy j=1 \i=1
i#]
The theorem of Schwarz then yields
6t8 (X t) 8o(j) (u]( Zaku] )&,Q)Xk(x t)
which we can insert in (2.4) to arrive at
d
O J(x,t) =Y sgn(o) > Ha iy Xi(x, 1) | Ok (X(x, 1), )0 () X (%, 1)
0ESy 7,k=1

Z#J

d
= Z O (X(x,1),1) Z sgn(o H&,(Z)X (x,1) | O5(j) Xk (X, 1).
j,k=1 0€Sq z_;él_
i#]

In the case j = k the second sum is equal to J according to (2.3). For j # k, we have the
determinant of a matrix of rank d — 1, which is zero. Thus, the second sum can be simplified to

J(x,t) ifj =k,
Y sen(o Hacr(z (%,2) | Oo(j) Xk (x,1) = {0 if j # k.
o€Sy ’L#]

This finally gives
d
O J(x,t) = J(x,t) Z(‘?juj(X(x,t),t) = J(x,t)V-u(X(z,1),t).

The identity J(x,0) = 1 follows directly from Definition 2.1 and Definition 2.5. O

We see that the time derivative of the Jacobi determinant depends on the gradient of the velocity
field u. A simple conclusion is that the Jacobi determinant can be bounded by the derivatives of
u, assuming the velocity is sufficiently smooth.
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Lemma 2.7

Suppose that for each t € [0,T] the map X(-,t) : Q@ — X(Q,t) is a Ct-diffeomorphism. Then, we
have J(x,t) > 0 for every x € Q and every t € [0,T]. Moreover, if u € L>(0,T; WH>°(R?)), then
there exists a constant C' > 0 such that

et < J(x,t) < eCt
forallxeQ andtel.

Proof. Since the Jacobian J is the solution of the ordinary differential equation given in (2.1)-(2.2),
J can be written as

J(x,t) = exp /V-u(X(X, s),8)ds |,

which immediately implies J(x,t) > 0.
Moreover, if u € L (0, T; W1 (R%)), there exists a C' > 0 such that

t t

[ FruXix ) 5)ds < [t 9)lwrsods < fulluwo <ot < O
0

However, using the same arguments yields

t t
/V u X S )dS > /||u )”Wl oo(]Rd)dS > —Hu”Lac 0,T; W1, oo(]Rd))t > Ct
0

which completes the proof. O

Now, suppose we have a set W C Q at time ¢t = 0. Let W(¢) := {y € Q|y = X(x,t),x € W} =
X (W, t) be the set W transported with the flow X up to a time ¢. Then, using the transformation
theorem, we can calculate the volume of the moved set by

vol(W (t)) = / dx = /J(x,t)dx,
W(t) 1%
which means that the Jacobi determinant gives us the change of the volume of W while it moves
with the flow. Another useful property is the transport theorem.

Theorem 2.8 (Transport Theorem)
Let W C Q be an open domain with a smooth boundary, and let 1 < p,q < oo with %—i—% =1. Sup-

pose the velocity fieldu € C([0,T]; WHP(Q)NCH(Q)) and f € C([0,T); WH4(Q))nCL([0, T]; L1 (£2)).
Then

/fxtdx-/at (x,t) + V- (fu)(x,t)dx

W( ) W(t)
for allt €10,T).

Proof. Let t € I. First, we notice that the given integrals exist because f(-,t) € L*(Q2) N Wh4(Q)
and u(-,t) € W1P(Q2). Hence the transformation theorem yields

% / (% t)dx = %/f(X(x,t),t)J(x,t)dx
W (t) W

_ /(atf UV FYeu) (X(x, 1), £ (x, Edx

w
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The Euler Equations

where we swaped integration and differentation due to the dominated convergence theorem and
used equality (2.1) in the last line. Using the product rule, we have

d
G [ roxtix = [(@ 4 V- (rw) (Xx.0).0)(x, )i
W (t) W
= [ et + V- (fu)x, i,
w(t)
where we used the transformation theorem again. O

2.2 The Euler Equations

In the following, suppose Q = R?. Compressible flows of homogenous, non-viscous fluids without
external forces in R? are solutions of the system of equations

Du 1
- =—-V- 2.5
Dt p b, ( )
D
fo =—pV-u (2.6)
on R? x I and
uli=0 = ug, pli=o0 = po (2.7)

on R? where (2.5) describes the conservation of the momentum of the fluid and the continuity
equation (2.6) describes the conservation of mass. These equations are called the Euler equations.
To complete this system of equations, we need an additional equation for the pressure p, also called
an equation of state. In our case, we will look at a barotropic equation of state, where the pressure
p only depends on the density p, i.e. p= %p”’ for a v > 1. Note that there exists a infinite number
of such equations, including other variables like, e.g. the temperature.

Since the Euler equations are an example of non-linear hyperbolic conservation laws, it is a well-
known fact that, even with smooth starting values, the solution can develop shocks and can become
discontinuous after a finite period of time, see, for example, [GR96]. However, the theory of quasi-
linear systems states that, under appropriate initial conditions, there exists a unique local solution.

Theorem 2.9 (Local existence and uniqueness)

Let p(()'y_l)/2 € H*(RY) for a v > 1 and ug € H*(RY)? for an s > d/2 + 1. Then, there exists a

T >0, such that (2.5) - (2.7) has a unique solution (p,u) with
(P72 u) € [C (0, T; H(RY)) N C (0, T; H*(RY))] ",

Proof. The proof of this theorem is based on a special symmetrization of Euler’s equations (2.5)

and (2.6) given in [MUKS7], which can be extended to arbitrary space dimensions. The existence
of a unique local solution of quasilinear hyperbolic systems can be found in [Kat75]. O

Note that this result explicitly allows solutions with compact support. Similar results are possible
if we consider an initial density po, such that (po — ¢)'=1/2 € H*(R) for a ¢ € R, which means
that the density does not vanish at infinity but converges to some constant c.

Having this result, we will assume from now on that the solution of the Euler equations exists up
to a maximum time 7" > 0. For more details on the solvability of Euler’s equations, i.e. weak
solutions and non-existence of smooth solutions, see, for example, [NS04] or [CW02].

Next, we want to discuss some important properties of Euler’s equations. The first property is the
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conservation of mass, which is a simple conclusion of the continuity equation. The mass at time
t € I inside a set W C € is defined by

M(W) :/p(x,t)dx.

w

A useful fact is that the mass of the set W at time ¢t = 0 is equal to the mass of the set W (t) at
time ¢ € I, which means that the mass inside of a set does not change while moving with the flow.

Lemma 2.10
Within the system of Euler’s equations mass is conserved, i.e.

d
ZMW (1) =0,

Proof. Suppose W C Q. Then, the transport Theorem 2.8 yields

% / p(x,t)dx = / Op(x,t) + V- (pu)(x,t)dx =0
W (t) W(t)

for every t € [0,T], where we used equation (2.6). O

Another important property is the conservation of energy. To derive this conservation property,
we first need two auxiliary results.

The first lemma is a connection of the Jacobi determinant and the density p. This relation will be
a fundamental increment of our numerical scheme in Section 2.3.

Lemma 2.11

Let u and p be a solution of the Euler equations. Then
p(X(Xv t)a t)J(X, t) - P(X, O)

forallxeQ,tel.

Proof. Let W C Q be arbitrary. Using the conservation of mass, we have

[ oot = [ pxtiax= [ p(X(x.0).00x.tydx

W W (t) 1%
Since W is arbitrary, this implies the stated equality. O

The important property of this relation is that we can calculate the density at the moved particle
position X(x,t) even without knowing this particle position. This will help us in the numerical
calculations later on. Another property is that the density remains positive and bounded if the
initial density pg is positive and bounded according to Lemma 2.7. Furthermore, we can conclude
an alternative form of the transport theorem.

Theorem 2.12 (Alternative Transport Theorem)

Let W C Q be an open domain with a smooth boundary, and let (p,u) be the solution of the Euler
equations from Theorem 2.9. Suppose that f € C*([0,T];CY(Q)). Then, for each t € [0,T], we
have

%/p(x,t)f(x,t)dx: / p(x,t)%{(x,t)dx.

W (t) W(t)
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Proof. With the transformation theorem and Lemma 2.11, we have

d d d

G [ etenseatax= G [ mb X0, hdx = [ polx) G FXx,0)
W(t) w w

Rewriting the time derivative as the material derivative yields

d B Df B Df
% p(X,t)f(X,t)dX - /po(X)ﬁ(X(X7 t)7t)dx - / p(X,t) Dt (X,t)dX,
W(t) w W (t)
which completes the proof. O

To derive the conservation of energy, we have to define the internal energy e of the system. Even
if the internal energy is not a quantity we need for the Euler system itself, we will need it to
define the energy of the system. The internal energy of the Euler equations system is given by the
additional partial differential equation

D
D—j = —%V u, onRYx I, (2.8)
eli=0 = e, on R%. (2.9)

Given the internal energy, the energy of Fuler’s equations is defined by

aw=§/Mxmmmaﬁw+/¢@ﬁdxwﬁ
R4 Rd
= gkin(t) + 5p0t (t)v

where the first integral defines the kinetic energy &y, of the Euler equations and the second integral
the potential energy Epot.

Lemma 2.13

Within the system of Euler’s equations energy is conserved, i.e.
d
—E&(t) =0.
)

Proof. Using Theorem 2.12, the time derivative of the energy yields

d d [1
GE0 =515 [ebetlute iz [ ox e ax
R4 R4
Du De
- / p(%,4) (u(x,t)-Dt(x,t) + oo, t)) dx,
Rd
where we used that %ut”g = 2u- 2% Inserting equation (2.5) and (2.8), we have

Vp(x,t) + p(x,?) V-u(x, t)> dx

d
50— [ (0 &

Rd

=— / (u(x,t)-Vp(x,t) + p(x,t)V-u(x, t)) dx

p(x,1)

Rd
—— [ V-tx.tyix =0,
Rd
where we used the product rule in the last line. O
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Obviously, the theory given here is only a small part of the existing theory about the Euler equations
and general nonlinear hyperbolic equations. Much more details, including the theory of shocks,
can be found in, for example, [NS04] or [GR96].

2.3 The SPH-Approximation

The SPH method was first introduced by Lucy [Luc77] and by Gingold and Monoghan [GM77]
in 1977. It is a computational method used for simulating the mechanics of continuous media,
primarily for fluid flows. Basically, the idea of the method is to consider the fluid as an ensemble of
particles and to calculate the trajectories of these particles by a special, kernel-based approximation
of the underlying equations.

First, we need a kernel function ®, which is an even and at least one-time continuously differentiable
function, and its scaled version ®. = ¢~9®(-/¢) with a smoothing parameter ¢ > 0. Finally, we
need a spatial discretization parameter h > 0, with which we decompose the space R? into cubes
with edge length h and centers hj for j € Z%, as we did in Section 1.4.2.

Given a flow X with its associated Jacobian J, the SPH approximation of an arbitrary function f
can be divided into three steps: An approximation via convolution with a scaled kernel function, a
transformation of the integral using the particle trajectories and an approximation of the integral
via a quadrature step. Note that the second step is also an approximation if the particle trajectories
are unknown. Thus, for a function f, the SPH approximation can be derived by

ﬂxwz/f@¢m4x—ww
Rd

i/ﬂxﬂﬂXWMJWAx—X@ﬁwy
(2.10)

Rd
~h® " J(hj, ) f(X(hj, 1), £) @ (x — X (hj,t))dy
jezd

=[x, 1),

where the brackets []*" denotes the SPH approximation of a function depending on the param-
eters h and €. With this approximation method, we can build an approximation on f with the
information of f along the particle trajectories.

Note that the choice of the kernel function @ is of great importance, since it is, besides the two
parameters € and h, the only ingredient we can choose in this approximation scheme. The choice of
the right kernel is frequently discussed, see for example [LL10],[LR14] or [DA12], and there exists
several extensions for the use of the kernels and the method itself, see i.e. [Mon89] or [GGRDC10].
Nevertheless, there exists hardly any analysis of these extensions. For this reason, we will neglect
these extensions and concentrate on the simplest form of the SPH approximation.

Finally note that this approximation scheme is very similar to the approximation scheme given
at the end of Section 1.4. In (2.10), we added an additional step by transforming the integral
using the particle trajectories. However, assuming that the velocity u of the flow is given, the
particle trajectories X as well as the Jacobian J are known and hence, the error estimates from
Corollary 1.35 can be adopted. This is the basis of several particle methods, see, for example,
[MGR&7], which are partly well studied. However, if the velocity u is unknown, the analysis of
particle methods becomes much more complicated.

We will now derive an approximation scheme for the Euler equations. A consequence of the con-
tinuity equation is that p(X(x,t),t)J(x,t) = po(x). Writing this as an equation for the Jacobi
determinant, the approximation (2.10) becomes

mmwﬁ=mg;mﬁﬁ%ﬁﬂmmwﬁ@@—mmw» 2.11)
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which is the basic approximation rule for the SPH method approximating a system containing the
continuity equation.

Discrete Continuity Equation

One of the main ideas in our approximation lies in the approximation of the density and hence
in the approximation of the continuity equation. There are two fundamental ways to give an
approximation of the density. The first one is to approximate the density itself with equation
(2.11), where we have to check that this approximation satisfies a kind of discrete continuity
equation. The second one is to approximate the right-hand side of the continuity equation to
derive a differential equation system for the density.
The discretization scheme we want to investigate later on is based upon the first option. Setting
f = pin (2.11), we note that the density at the moved particle positions cancels out and we end
up with

[P (x,8) = h* > po(h)@e(x — X(h], 1)),

jezd

which means that we only need the information of the density at the initial particle positions.
Thus, we have an explicit formula for the approximated density instead of an additional differential
equation we would have to solve.
We have to check how well this approximation satisfies the continuity equation. Let us recall that
we already used the continuity equation to build this approximation since we used the equality
p(X(x,1),t)J(x,t) = po(x). We check the compatibility of this approximation with the continuity
equation. The time derivative of the approximation yields

Ol (x, 1) = b po(hi)u(X(hj, 1), t)- V. (x — X(hj, 1))
jezd
= h® Y J(hj, t)p(X(hj, ), hu(X(hj, 1), 1)- Ve (x — X(hj, 1))
jeza
= Vpul*"(x,1),

which is a form of approximated discrete continuity equation.

Note that this approximation scheme of the density has not to be more accurate than the approxi-
mation mentioned in the second option. But an explicit formula will make the error analysis easier
and is simpler in computations.

Discrete Momentum Equation

For the discretization of the momentum equation, we have to discretize the right-hand side of
(2.5). For this, we have several possibilities. In our case, for the sake of symmetry, we write the
right-hand side as

1 e,h
—vp=-vl - Ly,~ v m - LVt
p pop P

where the first part can be written as

sh
Pl d X(hj,t),t) < — X(hi
v M h }ezjd ol 7]13, SO~ X (1. 1)

and the second part as

VIl x,0) =~ 3 o) ST~ X0 1)
jezd ’
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This symmetric version of the right-hand side of (2.5) ensures that the energy of the SPH system
will be conserved. Thus, we obtain

1
%U(X(Xa t),t) = —WVP(X(XJ)J)
X(hj,t),t) | p(X(x,t),t) .
=2 i 9 (0005 4.1 o 5.4 ¥ 0<0K0) X004

We also have to mention here that we can not prove that this is the best approximation of the
right-hand side of the momentum equation. Nevertheless, it will simplify the analysis later on.

Discrete Internal Energy

Even though we do not require the internal energy to set up the Euler equations system, we will
need a discrete internal energy to define the energy of the SPH system. Once more, we have several
possibilities to discretize the equation of the internal energy. First of all, we notice that

p(x,t) Dp

De p(x,t) _
-~ p2(x,t) Dt (x,1)-

D —(x,t)=—

With the approximated density [p]"¢, we can approximate the material derivative of p by

= (u(x,1)) - V) [p]*"(x, 1) + 0i[p] " (x, 1)
= n? Z po(hj) (u(x,t)) — u(X(hj,1),1)) - VO (X(x,t) — X(hj, 1))

Inserting this approximation leads us to

e(X(x,1),1)
N;LLJ;L 13" polhd) (u(X(x, 1), ) — u(X(hj, 1),1))- VE(X(x,t) — X(hj, 1))

2
PXx1),0)

dt

The SPH System for the Euler Equations

For every j € Z%, we will denote by xja’h : [0,00[— R? the approximated particle position and

by u;.g’h : [0, 00[— R? the approximated particle velocity. Taking the approximations for Euler’s
equations above, the SPH system of the Euler equations is given by the following system of ordinary
differential equations:

d e,h e,h
(1) = w0, (2.12)

d e,h d Py (t) pj
Tt (t)=—h Z po(hk) (p ’ + o

kezd

)w M X)) (219)

for all j € Z4 and t €]0, oo[ and

xM0) =hj,  uP"(0) = uo(hj) (2.14)
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for all j € Z¢, where pjs’h(t) = pfvh(xja’h(t),t) with
P, t) = h? Y po(hk) @ (x — x" (1), (2.15)
kezd

and pi’h can be calculated with a given equation of state. Note carefully that p=" # [p]®", since

[p]*" is calculated with the particle positions (X(hj,-));eze which result from the velocity field u
of the Euler equations, while p=" is calculated with the approximated particle positions (XJ.E’h) jezd-
In the following, we will assume the SPH system has finite discrete mass, which means that the

initial density po is summable such that

he > po(hk) < M < oo
kezd

for all 0 < h < hg. According to Corollary 1.33, this will be the case if for example py € W (R?).
It is important to know whether the SPH system given in (2.12) - (2.14) even has a solution and
if, in which sense this solution exists. Since answering this question would be too extensive at this
point, we will come back to it in Section 2.4. As we will see, there exists a unique, global solution
of the SPH system.

For our purpose, it is important to know whether the conservation properties of the Euler equations
also hold for the SPH discretization of the Euler equations. For this, we take a look at the mass
of the system which is given by the integral over the approximated density.

Lemma 2.14

The approximated total mass of the SPH system given in (2.12) - (2.14) is conserved, i.e.

d
7 p=h(x,t)dx = 0.

Rd
Proof. For the time derivative of the approximated density p>" we obtain
d d
P =0 Y po(hk) @ (x = 3" (5) = —h® D po(hk)ui" (£)- VO (x — xi" (1),
kezd kezd

where we used the chain rule and equation (2.12). Using this for the time derivative of the integral,
we have

d
G [ et = < S polhkus (o) [ V(= x 1)) ax = .
Rd kezd Rd
where the integral vanishes since the kernel function is even. O

The second conservation property is energy conservation. For this, we need the inner energy
ej’h : [0, 00[— R%, j € Z%, of the discretized Euler equations, which is given by

d g, _ p§7h(t) £, £, £, g,
e () = b k%Z:d po(k) paane (uj "ty — ukh(t)) Vo (x" () — xg" (1), (2.16)
¢"(0) = eo(hj). (2.17)

for every j € Z¢ and t €]0, co[. Given the internal energy, the energy of the Euler system is defined
by

1 . £ . €
Espu(t) = §hd Z Po(h.])Huj’h(t)H% +hd Z Po(h.l)ej’h(t)
= = (2.18)
= &sPH kin T+ ESPH, pot s

where the first sum can be identified as the kinetic energy £spm kin of the SPH system and the
second sum as the potential energy Espu pot-
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Lemma 2.15
The energy of the SPH-System given in (2.12) - (2.14) is conserved, i.e.
d
%ESPH( ) =0.
Proof. Taking the time derivative of the first sum yields with (2.13)
a1, eh 2d ih(t) eh
LS po i)l @13 =~ 123 polhi)po(h1) 25 s (1)@ (" (1) — x (1)
jezd jkezd k (t)
2d pe’h(t) €,h
=127 po(hi)po(hk) i ul " (6)- Ve (57" () — x" (1)),
.] kEZd pJ (t)

where we splitted up the sum into two sums. The first sum can be written as

e.h
WS poh)po(he) 2Lt ). v, (1) — x (1)
j.kezd pk7 (t)2

c.h
py(t) . c c
—n** > po(hj po(hk)pghtQuk’h(t)-V@s(xj"h()—xkh(t)),

j.kezd J ()

where we changed the names of the indices and used that V&, (x) = —V®.(—x) for all x € R%
Hence, we have with (2.15)

d1
ShEY po(hi)llus™(1)]13
dt 2
jeza
2d . pj’h(t) e,h e,h e,h e,h
=123 po(hi)po (k) L5 (05" (1) = u (6)) - VL (57 (8) — X (1)
jkezd Py (1)
d d N &,h
=——h .Z po(hi)es™ (t)
jezd
for all ¢t €]0, co|. Since the time derivation of the energy Espp, it is constant in time. O

For an overview of the SPH method and its applications, see, for example, [LL10], [Pril2] or
[Viol2].

2.4 Existence and Uniqueness of the Solution of the SPH
Equations System

In the next step we want to prove the existence of a global, unique solution of the SPH equations.
Since this system consists of an infinite number of equations, we have to use the theory of ordinary
differential equations in Banach spaces. Note that the right hand side of (2.12) - (2.13) does not
explicitly depend on the time ¢, so it will be sufficient to study only the theory of autonomous
equations.

Let H be a real Banach space, T' > 0, f : H — H and consider the initial value problem

for t €]0,T] and a z9 € H. The following theorem of Picard-Lindel6f states under what conditions
the initial value problem (2.19) - (2.20) has a unique, global solution.
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Theorem 2.16
Let H be a Banach space, and f : H — H continuous, so that f satisfies a global Lipschitz condition,
i.e. there exists an L > 0 so that for all x,y € H we have

1f(2) = f(W)lla < Lllz = ylla-
Then, for every zg € H there exists a global solution z : [0, 00[— H of (2.19) - (2.20).

The proof of this theorem can be found in [Dei77].

To prove the unique existence of a solution of the SPH system, we have to rewrite (2.12) - (2.14) as
an ODE of the form (2.19) - (2.20). Instead of the particle positions x;, j € 74, we will investigate
the shifting &; of a particle, so that x;(¢) = x;(0) + &;(¢) for ¢ > 0. This will simplify the choice of
a suitable Banach space to apply Theorem 2.16. Note that we have %fj = uj.

In the following, we will denote the set of shifts by & = (§j),cz« and the set of corresponding
particles by X = (Xj),cza. Hence, for a given initial distribution the particles X only depend on
the shifts =. Moreover, we will denote the set of particle velocities by U = (u;);ez¢. Consider the
real Banach space

H={(EU) = (&, u)jeze < R¥| (B, U)lle < o0},
where the norm is given by

IE U5 = h" Y po(hi) (€15 + luy13)

jezd

for (B,U) € H.
Let f: H — H be given by

F(EU) = (woh® S polhi) (p?fh(xk) 4 13 s)

h h
P a)? o ()

) V@E(Xk — Xj) EH, (221)

kezd

for (2,U) € H, where x; := hj+§&; forall j € 7% and where we denoted the approximated density
over the particle distribution X by p;’h = hd > ez Po(hi)®:(- — x;) and its associated pressure by

c.h . . . . .
Py , which is given by the underlying equation of state.
In order for f to be well-defined, i.e. f((E,U)) € H for every (E,U) € H, we have to assume that

the quotient of pi&h and (pf{,h)2 is bounded, i.e. that there exists a constant C; > 0 such that
Pf{fh(x') d
P2 <oy, jent, (2:22)
£, 2
Pz (%)

for every particle distribution X or every set of shifts E, respectively. Note that we suppose that
the pressure pf‘}h is only a function of the particle distribution X and explicilty not a function in
the time ¢. Hence, the right hand side of (2.21) only depends on E and U, so that, given the
Banach space H and f from (2.21), the initial value problem (2.19) - (2.20) is equivalent to the
SPH system (2.12) - (2.14).

In order for f to satisfy a global Lipschitz condition, we have to suppose that there exists a constant
Cy > 0, such that

e,h h
ch 2 c,h 5| = ©20Px (X Py \Yi)l, ] ) .
rx (x5)2 Py (v5)

for every pair of particle distributions X and Y = (y;j)jeze or every pair of shifts & and © =
(65);jez4, respectively, where y; = hj + 0 for j € Z<.
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Note that (2.22) as well as (2.23) can be seen as conditions on the equation of state for the
pressure p. For example, both conditions are satisfied if We have a barotropic equation of state,
ie. if p =~ !pY for a v > 2. Then, we also have that pX =7 1(,05)".}‘)’7. In this case, (2.22) is
satisfied with Cy = (e dM||<I>HLoo(Rd)) 772 Since we suppose po to have finite discrete mass M. For
v =2, (2.23) is satlbﬁed since the left hand side vanishes. Moreover, using that p% X is bounded,
the mapping Px > %(pf.\,h)”Y 23

if 2 < v < 3, we must assume that p‘}h is bounded from below by a positive constant so that the

is Lipschitz continuous if v > 3 and thus (2.23) is satisfied. Finally,

mapping p‘;’,h — %(pf{,h)"f_Q is Lipschitz continuous.

To prove f from (2.21) satisfies a global Lipschitz condition, so that we can apply Theorem 2.16,
we will need the following auxiliary result.

Lemma 2.17

Let N € N and zp, € R for 1 <k < N. Then, we have

(Z a:k> <N 2. (2.24)
k=1 k=1

Proof. Applying the Cauchy-Schwarz inequality yields

N N /2 , N 1/2 N 1/2
k=1 k=1 k=1 k=1
Squaring the inequality finishes the proof. O

Considering (2.22) and (2.23), we are now able to prove the following theorem.

Theorem 2.18
Let f : H — H be defined as in (2.21) and let the equation of state be given such that (2.22) and
(2.23) are satisfied. Then, f satisfies a global Lipschitz condition.

Proof. Let (E,U),(©,V) € H, and let x; = hj + &, y; = hj + 6; for all j € Z?. Inserting f in
the the norm of H gives

I£(B,0) = F((®, V)5 =h* > po(hi)lwy = v5]15 + S,

jezd
where
g k) | R (%)
S :=h"Y " po(hi)||h* D pol(hk) [ =2 S+ | VO (xic — )
jezd kezd Px (Xk) Px (X5)

2

B S ) 05 (i)
— %> po(hk) : + V. (yk — ;)
y

c,h
o=h ") p5 (vs)?

By adding a zero and using Lemma 2.17 for N = 3, we have

2

2

e.h
S§3hdZPo(hJ Z po(hk) (Px( k) Py (Yx) ) Vo, (xi — X;)

h
jEZd kezd X (Xk)2 pi} (yk)2 9

2

5 e,h
. j Py \Yj
3013 po(h) | S po(hk) ( x0y) by ”2) V. (1 — x;)
jezad kezZd P (Xj) Py (v3) )

2

e,h
+3h7 Y po(h) | A" po(hk) < > o), 2y ) ) (V. (xic = X)) = VO (yic — ¥3))

R
jGZd keZd (YJ) p;} (yk)2 9

=:51 + 55 + 53.
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To find an estimate for S, we firstly note that, using the mean value theorem, we find an s € [0, 1]
such that we have

O (xx —%5) — Po(yk —¥j) = (Xk — X5 — Yk +¥;) VO (yx — yj + s(Xk — Xj — Yk +¥j))-
Taking the absolute value of this difference and using the Cauchy-Schwarz inequality yields
[P (xk — Xj) — Pe(yk — ¥i)| < Xk — X5 — Yk + ¥;l2IlVOe| Lo re)

where the norm over the scaled kernel can be bounded by ||[V®.||pe0(ray < 57(d+1)HV®||Lw(Rd).
Hence, the approximated density satisfies

0% (xx) = 05" (i) < 2D po(hi) [ B (xic — X;) — De(yx — y;)]

jeza
c .
< RS po(h) 1% — %5 = yic + ¥ill,
jeza
& . .
< i R~ po(hd) I = il + i = yicly Y po(hi)
jezd jezd
c .
< i hE> po(hi) x5 = yilly + M lxic =yl | »
jeza

where we used the triangle inequality and the finite mass of the SPH system. Combining the stated
estimate with (2.23), we have

<p;h<xk> 5 o)
PR )7 p% ()

ht Y po(hk)

kezd

) VO, (xk — xj)
2
PR ) Py ()

e,h e,h
(xk)* Py (yK)?

< h Z po(hk)
Px

kezd

[V, (xx — x;) |2

C .
mhd Z po(hk) [ h Z po(hi)lIx; — yill2 + M||xx — ykll2
kezd jezd

2cM
< S’ D pohk)lxc = yicle,

kezd

where we used the triangle inequality and the estimate for the scaled kernel again. Hence, using
the Cauchy-Schwarz inequality, the square of the norm yields

2

BS polhk) (piéh(Xk) 93" (i) ) Vo (x4 — x;)

7 h
o=t px (x)? Py (yi)?

< e(e, MR Y po(hi)po(hk) lIx5 = Vil I — yiclls

2

j.kezd
< e, M3 po(hi)potke) (x5 = w3 + [ — yul3)
j.kezd
< 2c(e, M)ME* >~ po(hk) |xic — yicll3 »
kezd

such that we have
S1 < ele, M)A polhk) [[xic — yucll5 -
kezd
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Noting that [|xk — ykl||, = [[€k — 1|5, we finally arrive at

S1 < (e, MR > po(hk) [|€xc — il -
kezd

In a similar way, we also can give the same estimate for Sy. For S3 we have use (2.22) and the

arguments as above to derive an estimate also by c(e, M)h® Y, ., po(hk) [|€x — nk||§. Hence, we
have for S ,
S < (e, M) Y po(hK) [|€x — mcll; -
kezd

Altogether, we have

IF(EU) = F(©, V)5, < cle, M)A® S po(hk) (1€ = mll3 + [ = vicl3) .
kezd

=c(e, M|(B,U) - (©, V)%

Since f satisfies a global Lipschitz condition, the initial value problem (2.19) has a unique solution
according to Theorem 2.16.

Corollary 2.19
Let the equation of state be given such that (2.22) and (2.23) are satisfied. Then, the SPH system

(2.12) - (2.14) has a unique solution t € [0, 00[— (Xx(t), uk(t))xeze C RY x RY,

Hence, the solution of the SPH approximation is given globally, while, in general, the solution of
the Euler equations only exists up to a limited time 7" > 0. Hence, whenever we have to restrict
ourselves to time intervals where the solution of the Euler equations exists, we can conclude that
the solution of the SPH approximated system also exists.
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CHAPTER 3

Convergence Results

In this chapter, we investigate the SPH method for the Euler equations for a specific barotropic
equation of state. Our goal is to derive a pointwise convergence result for the SPH method.

In 1991, Oelschliger [Oel91] investigated an SPH-like discretization method for the Euler equations.
He stated conditions for the kernel function which lead to the convergence of an L?(RY) energy
error term. Unfortunately, these conditions are rather technical. Moreover, the convergence result
was too weak to prove pointwise convergence of the particle trajectories.

We will generalize and improve the result of Oelschléger by adding another condition to the kernel
which will lead to a stronger convergence result of the L? (Rd) energy error term. Under appropriate
conditions, the new convergence result will be strong enough to prove a pointwise convergence
result.

We will start by giving the Euler equations for the barotropic equation of state and its associated
SPH system.

3.1 Euler Equations for a Specific Equation of State

We consider the Euler equations as mentioned in Section 2.2 on all of R? in the specific case that
the pressure p : R?x [0, T] — R and the density p : R? x [0, 7] — R are connected by the barotropic
equation p = % p?. For a given initial velocity ug : R? — R and a initial density po : R — R, we
seek the solution u : R? x [0,7] — R% and p: R? x [0,T] — R of

dru+u-Vu=—-Vp, (3.1)
Op+u-Vp=—pV - u,

on R4x]0,T] and
u('?0> = Up, p(ao) = Po, (33)

on R%,
This system is a simplification of the system given in (2.5) - (2.7) due to the specific equation of
state. As a consequence, the equation for the internal energy (2.8) simplifies to

De 1 1Dp

= _Z,)Veu= -2

Dt 2" " T 2D
on R¥x]0, T, where we used (3.2). Hence, the internal energy can be described by the density, as
we have

e(X(x,1), 1) = %p(X(X, £),) + ¢(x)

37



Convergence Results

for all x € R?, where ¢ = ey — po /2. For the sake of simplicity, we choose eqg = pg/2 such that
¢ = 0. Hence, using Lemma 2.11, the potential energy at a time ¢ € [0,T] can be rewritten as

Eualt) = [ plxit)elxtiax = [ po()e(Xx, 1), )dx

R4 R4
1 1
= §/po(x)p(X(X,t),t)clx: §/p(x,t)2dx.
R4 Rd

This means in particular, that we do not need the internal energy to calculate the energy of Euler’s
equations anymore.

For the associated SPH approximation, we remember the requirements from Section 2.3. Let h > 0
be the spatial discretization parameter. Let ® : R — R be an at least one time differentiable even
function, and let ®. := e~9®(-/¢) be its scaled version for a smoothing parameter ¢ > 0. The SPH
system (2.12) - (2.14) becomes in this situation

d e,h e,h
T (t) = Uy (1), (3.4)
d € £ g g 154
SR (0) = VG 0),0) = T Y po(M)VEGG ) X (1), (35)
kezd
for all j € Z¢ and all t €]0, T, and
x5M0) = hj,  ud"(0) = ug(hj) (3.6)

J J

for all j € Z<.

On the right-hand side of (3.5), we do not have any evaluation of the approximated density but
only an evaluation of the gradient of the density. More precisely, we do not need to evaluate the
kernel @, but only the gradient V& of the kernel at the particle position differences, which gives
us a simplification for our numerical scheme compared to (2.13).

As in the continuous case, we can rewrite the potential energy for the SPH system from (2.18).
Since we know that the internal energy is given by e = p/2 on the particle trajectories, we can
choose ej’h = pjs’h /2 for all j € Z?. This is also what we obtain if we insert the equation of state
p = p?/2 into (2.16) and integrate over time. Hence, we note for the potential energy of the SPH
system from (2.18)

. € 1 . £,
Esprpor(t) = B Y po(hi)e;™ (1) = Sh > po(hi)p5" (1) 3.7)
jezd jezd

for all ¢t € [0,T].

3.2 Properties of the Kernel

In this section, we want to introduce the properties the smoothing kernel has to satisfy in order
to prove convergence. We will, in principle, have three different types of conditions. The first
property is that the kernel function is a convolution kernel, which means that it can be written as
the convolution of a root kernel ®" with itself.

Definition 3.1
A kernel function ® : R* — R is called a convolution kernel if there exists a function ® : R4 — R
such that

=" xP" = /CIJT(' —y)®"(y)dy.
Rd
The function ®" is called a convolution root or a root kernel of ®@.
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A convolution root may not be unique as we will see in Chapter 4. Note that we did not define in
which sense the integral on the right-hand side exists. If the convolution root ®" is in L'(R%), ®
is in L'(R?) itself according to Theorem 1.5. If, in addition, ®" is bounded, it is easy to see that
the convolution kernel ® has to be positive definite.

Proposition 3.2 -
Let " € LY (RY)NL>(RY) be even and suppose that its Fourier transformation ®" is nonvanishing.
Then its associated convolution kernel ® € L'(R?) is positive definite.

Proof. Since ®" is even and in L'(R?), its Fourier transformation is real and continuous. Using
Theorem 1.6, we have

B(w) = B+ " (w) = (2m)¥207 (w)? > 0.

Hence, d is nonnegative. Moreover, ® is continuous as a convolution of an L!(R?) and an L>(R?)
function according to Lemma 1.8. Applying Corollary 1.11 finishes the proof. O

Another conclusion is that the existence of a convolution root is invariant under scaling. This will
be important for our propose since we are using scaled kernel functions in the SPH method.

Lemma 3.3

Let & : R? — R be a convolution kernel with associated root kernel ®" : R — R. For an € > 0,
the scaled kernels are given by ®. = e~ 2®(-/e) and ®7 = e~9®"(-/¢). Then, ® is a convolution
root of ®..

Proof. With a simple substitution we see this relation via

@Am:e%/é%we—wWWMy:f%/@%@—yvaWWkMy:@u@um
Rd Rd

for all x € R?. O

The second condition we state for our kernel function ® is that it and its root kernel ®" satisfy
the moment condition we introduced in Definition 1.26. As the SPH approximation includes a
convolution step, this is a quite natural condition.

In applications, the kernel is often used to be positive to ensure that the density remains positive,
which is justified as a physical requirement. However, this restriction to the kernel function is
not justified from a mathematical point of view. The moment condition guarantees us better
approximations by convolution. But a function satisfying a moment condition of order m > 3
cannot be positive. Nevertheless, the cost of losing the positivity is far less compared to the gain of
having significant better approximations. Moreover, a kernel function that may become negative
does not have to result in a negative density approximation.

For our purpose we want both, the convolution kernel and the root kernel, to satisfy a moment
condition. The following result ensures that if one of these functions satisfies a moment condition,
the other function satisfies the moment condition of the same order.

Proposition 3.4
Let " € LY(R?) and ® = ®" + ®". Then, ® satisfies the moment condition of order m if and only
if ®" satisfies the moment condition of order m.

Proof. From the relation

[owiax= [ [ormer - yidyix = [ o ax [ @iy

R4 R4 R4
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we see that [ ®"dx = 1 implies [ ®dx = 1. We also have that [ ®dx = 1 implies [ ®"dx = =£1.
In the case of a negative sign we can simply replace ®” by —®".
For a € N¢ with || < m we have by substitution

/ x*P(x dx—/ /‘1)7” ) (x —y dydx-//x—kyaq)r x)dx®" (y)dy
Rd

R4 R4

-y ( ) / PO (x)dx / y* P (y)dy,

B<Lla

(3.8)

where 8 < a means that 8, < oy, for all 1 < k < d. Hence, ® satisfies (1.2) if ®" satisfies (1.2).
If, however, ® satisfies (1.2) then we can use induction to show that ®" also satisfies (1.2). To see
this, we start with a = e; and find

0—/ dx—/xj/q)T )O" (x — y)dydx

R4 R4
= / / (z; +y;)®" (x) " (y)dydx = 2 / " (y)dy / z; " (x)dx
R4 R4 R4 R4
= Q/xj@r(x)dx,
Rd

which means that ®" satisfies (1.2) for |a| = 1. Next, if ®" satisfies (1.2) for an @ € N¢ with
|a] < m —1, we have

0- / xrera(ix = [ [t y) o y)e (dyax

R¢ R4

/ / zj + yj) (Z) xPy* Po" (y)®" (x)dydx

R4 R4 BLla

=2 Z < )/xﬂfbr(x)dx/ya_ﬂ+ej<I>T(y)dy
BLla Rd Rd

=2 / y oo (y)dy,
R

where we have again used that for all 8 < « the first integral in the penultimate line vanishes
except for B8 = 0.

It remains to show that [ [|x||5"|®(x)|dx < oo if and only if [ ||x[|5"[®"(x)|dx < co. Let || =
Now assume that ®" satisfies (1.3). With " € L'(R?) and as it satisfies (1.2) it is easy to see that
we also have [ [|x||3|®"(x)|dx < oo for all 0 < j < m. Using the triangle inequality, this shows

/ Il eelix < [ [ I+ e (00 () dxdy

Rd R4
- m i 1T m=j|&HT

<> (") [ 1o ol [ Iyl wlay < .
Jj=0 Rd R4

i.e ® satisfies (1.3). Finally, assuming that ® satisfies (1.3) we note that ||x|2 < ||x]|1 = |z1| +
..+ |zq4| implies

/||x||2 &7 (x)]dx < Z /| | (x)|dx < 00

Rd o=
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provided the integrals on the right-hand side exist and are finite. To see this, we note for a € N¢
with || = m that in the last line of equation (3.8), all terms vanish except for 8 =0 and 8 = «a.
This means

/Xa(I)(X)dX = 2/X°‘<I>T(X)dx =:2Cq,.
R RY

Using this, we make the same calculation as in (3.8) and arrive at

[ieaalax= [|5 (§)x00 ) [ -oar i)y ax
J

R4 BLla R4

~ [ e [ iy +07 60 [ 470 vy dx

R4 R4 R4

_ / XED7 (x) + Ca®” (x)] dx
Rd

If now [, [|x[|5"|®(x)|dx < co then we easily see that
/\xa<1>7'(x)|dx < /|x°‘<I’T(x) —|—Ca<I>"(;v)|dx+/|Ca<I>7'(x)|dx
R4 R R4

:/|x°‘¢’(x)|dx—|— Cal @7 1 gty < 50
R4
for |a| = m. O
The third and last condition that we impose on our kernel function is actually a condition on

the root kernel. In particular, we want the convolution root to satisfy a so-called approximation
condition.

Definition 3.5
For a € N let po(x) = x* = 27" ---25%. The kernel ®" € W12(R?) satisfies the approzimation
condition of order L € N if there exists a constant C > 0 such that

|(pad; @) ()| < ClO"(W)], 1<|a| <L, 1<j<d, (3.9)
holds almost everywhere and such that
Pa0;®" € L*(RY), |aj=L+1, 1<j<d. (3.10)

This condition was first introduced by Oelschlidger in [Oel90] and [Oel91] in a slightly different
form. While this property is a very important part in the proof of convergence, there is a lack of
understanding the meaning of this condition in a descriptive way. For the proof following in the
next section, we will need to rephrase this condition.

Proposition 3.6
Let ®" € W12(R?). Then, ®" satisfies the approwimation condition of order L if and only if it
satisfies (3.10) and

D%y (@)]| < ¥ (w)], 1<lal <L, 1<j<d (3.11)
almost everywhere. For o € N& with |a| > 1,1 < j <d and ¢ > 0 let pa(x) = x* and

Wg)a(x) = %pa(x)ajég(x), x € R4, (3.12)
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If ®" is in addition even, then we have WY ,(—x) = (=1)I*IT1WZ (x) almost everywhere and for
1 < j < d conditions (3.9) and (3.10) imply

(Wia(w)| < Celol1 1@z (w)), 1<|a|<L, 1<j<d, (3.13)
W7 a2y = €5 Y2 pad;® |12 ray, ol = L+1, (3.14)

where (3.13) holds almost everywhere.

Proof. With Lemma 1.2, we see that (3.11) is equivalent to (3.9) for a ®" in L!'(R?). Since
LY(RY) N L%(RY) is dense in L2(R?), this property carries over to L?(R9).
Next, we see that if ®” is even, its first partial derivation is odd and we have

. (—1)lel+t Lo
Wi (%) = e (1)1l () (<0, 2(x)) = (~1)/ 1107 (o)

almost everywhere. Now let 1 < |a| < L + 1. Then we note that

— (71)|a|+1

ngva(W) = al(zﬂ)d/g/eix“"pa(x)ﬁjfbg(x)dx

Rd

- (_l)m“sd1/6ix'“pa(X)3j‘I’r(X/5)dX

al(2m)d/2
Rd
-1 | +1 o|— —iey w r
:(a!(2)7rﬂ/2 e 1/6 Ve (y)0;@" (y)dx
]Rd
—_1)lel+1
= e'“"l%paaj@"(sw)

for functions W7, € L'(R?). Therefore, the identity holds in L?(R?), too. Hence, equation (3.9)
implies (3.13) almost everywhere. Finally, for a |a| = L 4 1, Plancherel’s identity shows

—

HWg,a”L"’(Rd) = HWej,aHL%Rd) < Of‘a‘fl||pa3j‘I’T(€')||L2(Rd),

where we note that

1pad; " (€)1 Z2za) = / P00 97 (ew)[*dw = E’d/\paaj‘y(w)Ide = & lpad; 7|7 ga)-
R R

Applying Plancharel’s identity once again finishes the proof. O
Note that the constant factor (—1)/®/*!/a! in the definition of W{, is not important for deriving
the result in the next section but will simplify some calculations.

3.3 Convergence of the Energy Error Term

In this section, we want to give a first convergence result for the SPH method. For this, we need
to define an error term which we will derive from the energy of the system of Euler’s equations
and the energy of the SPH system. First, we assume that we have a kernel function ® : R? — R
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with an even convolution root ®”. Using the definition, we note that

B0 (1)~ x5 (1) = [ 870 6O X" (1)~ y)dy

Rd

- / Q" (x — x5"(1) " (x" () — x)dx
Rd

- /@’”(x - xj’h(t))q)r(x — x5 (1))dx
Rd

for two indices j,k € Z? with associated particle position xf{’h(t)7 xja’h(t) € R?. With this identity
and the definition of the approximated density (2.15), we can rewrite the potential energy of the
SPH method from (3.7) as

1 e
EspH pot (t) = ghd Z Po(hJ)Pj’h(t)

jezd
1 . e e
= §hd > oo " po(hk) e (x" (1) — x5"(1))
jeza kezd
1 d Npd r e,h r e,h (315)
= 2h S ool S ol [ B x— (1)@ x — i (1))
jez kezd R4
2
1 c
- / BT po(hk)®I(x — x7 (1)) | dx,
Rd kezd

which looks closer to the integral in the potential energy term of Euler’s equations. For the sake
of simplicity, we will write

P (1) = b po(RK)DL(x — x" (1) (3.16)
kezd

for (x,t) € R? x [0, T] in the following, which can be interpreted as a alternative approximation of
the density p. Now, we are able to define an error term for the energy.

Definition 3.7
Let (u, p) be the solution of the weakly compressible Euler equations (3.1) - (3.3) up to a time

T >0, and let (xi’h, ui’h)kezd be a solution of the corresponding SPH equations (3.4) - (3.6). The
energy error @ : [0,T] — R is defined by

Q) =h" Y po(hk)llui () —ulx" (), D)5 + / (P17 (x,8) = plx,1)) " dx.

kezd Rd

We identify the sum as the kinetic part of the energy error and the integral as the potential part
of the energy error. Note that we omitted the constant factor 1/2 in front of both parts due to
simplicity. Our goal is to give a bound of the energy error @@ with respect to both parameters
h and e by using the lemma of Gronwall. Note that such a bound will not give us instantly the
convergence of the particle trajectories. However, it is a first step to derive such a convergence
result. Before we investigate the behavior of @ in time, we will give a bound for the initial error

Q(0).

Theorem 3.8

Assume ®" € WSY(RY) N C(R?), satisfies the moment condition of order m > 1. If py €
wmax{m.sh2(Rd)y N O(RY), then there exists a constant C > 0 such that the energy at time t = 0
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can be bounded by
h23
Q) <€ (Il + 2 By )

Proof. At time t = 0, we have xja’h(O) = hj = x;(0) and uj’h(O) =up(jh) = u;(0), such that the

kinetic part of the error vanishes. Hence, Q(0) reduces to its potential part, i.e.

2 2
Q) = [ | po(h)BL(x — hj) — po(x)| dx = ||h* > po(hI)DL(- — hj) — po
Rd jezd jezd L2(R%)
Applying Corollary 1.35 with p = r = 2 and ¢ = 1 we easily arrive at our bound. O

We will see that, interestingly, the error bound of Q(0) is the only place, where the spatial dis-
cretisation parameter h > 0 enters the equation. Note that the initial placement of the particles
on a cartesian grid might not be optimal. It should be possible to derive similar error bounds for
other regular distributions of the initial placement of the particles, for example the densest sphere
packing or a randomized placement with a given separation distance. In this cases a different
quadrature formula has to be used.

We are now in the position to formulate and proof the main theorem of this chapter. Note that,
according to Corollary 2.19, the solution of the SPH approximated system exists globally in time.
Hence, the following convergence theorem is limited in time by the existence of the solution of the
Euler equations.

Theorem 3.9

Let " € WH2(R?) be an even root kernel, which satisfies the moment condition of order m > 1 and
the approximation condition of order L > d/2. Let ® = ®" % ®" be the corresponding convolution
kernel. Assume finite discrete mass and that the solution (u,p) of Euler’s equations (3.1) - (3.3)
satisfy

u; € L0, T; W (RY),  1<j<d,

pE LOO(()’T, Ll(Rd)) N LOO(O,T, WJ,Q(Rd))7 (317)

for some time T > 0 with n > max{L,m}+ % +1 andoc > m+ ¢ + 1. Let (xi’h,ui’h)kezd be
a solution of the corresponding SPH equations (3.4) - (3.6). Then, there exists a constant C' > 0
such that the energy can be bounded by

Q(t) < Q(0) + Cemintm2L=d} ¢ ¢ [0, T].

Proof. We start the proof by rewriting the energy error as

Q) =h" Y po(hk)|lug” (t) — u(xi" (). )13 + / (P (x,1) = p(x,1)) " dx

kezad Rd
=h" > po(hk)[[ug"(1)[13 — 20" > po(hk)ug” (1) -u(x" (¢), 1)
kezd kezd
0 ST po(hk)l " (1), DI + / o (x, 1)
kezd Rd
=2 [ plx s+ [ plxtax
Rd Rd

We will now differentiate Q(t) with respect to t. First, we note that combining the first and fourth
term of Q(¢) and taking (3.15) and (3.16) into account results in the energy of the SPH system.
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Applying Lemma 2.15, we have

d d 2 e,h,r 2 _
. (h > i Ol + [ 5 x| <o

kezd Rd

The other four terms will be differentiated separately. Before doing this, using equation (3.1), we
note that

St 0.0 = (" 0) ¥ ) w000+ O 0.0

= (4w () V) e 1), 0

(3.18)
— (G (0),8)- V) uGt" (8),8) = Yl (1))
= ((ui" (1) = G (6),6) V) G (6),6) = Vol (), 1)
Hence, we have for the derivative of the second term of Q(t)
—2— hd > po(hk)ug” (t)-u(xg" (), 1)
kezd
_ _ope kz palte) ( Grui(0)) -l (0.0
— 23 polblu () a0 1)
kezd
= 21" Y po(hk)Vpo " (x" (1), ) -u(x" (1), 1)
kezd
= 20" 3 polhk)ug (1) (" (6) — uix"(0),6)) V) ulxg (1), 1)
kezd
+20% > po(hk)ug" (1) Vo(x" (1), 1)
kezd
=: 51 + 55+ .53.

Using equation (3.18) again, the third term of Q(¢) has the derivative

g,h 1> d 1>
*hd > po(h) [l (8). 0)[[* = 20 3 po(hk)u(x" (1), £)- (" (1), 1)
kezd kezd
=20 3" po(Ak)u(x" (1), )- ((uih(t) - u(xi’h(t),t)) .v) u(xS" (1), 1)
kezd
—2n¢ Z po () u(xC"(8), 1) -V p(xC" (1), 1)
kezd
=: 5S4+ S5.
For the penultimate term of Q(t), using the definition of p*"" and equation (3.2), we have
d
-2 P (%, t)p(x, t)dx = 2ht > po(hk)/ui’h(t)-vq””(x —xi " (1)) p(x, 1) dx
Rd kezd Rd
2 [ (e, )V (pu) x, )
R4
=: S¢ + 57
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Using equation (3.2), the last term has the derivative

pn p(x,t)%dx = —Z/p(x,t)v-(pu) (x,t)dx =: Sg.

R4 R4

Summarized, we can express the time derivative of Q(t) as

d
a@(t) = (Sl + S5 + S7 + Sg) + (SQ + 54) + (53 + S@) =: A + Ay + Ag, (319)

which we now have to bound. From now on, we will suppress the time variable due to readability,
i.e. we will, for example, write u(x{") instead of u(x" (t),t).
Combining the two parts in the term Ay leads to

Ay = —2h¢ Z po(hk)ui’h- ((ui’h‘ - u(xi’h’)> -V) u(xi’h’)

kezd

+ 2h¢ Z po(hk)u(xy")- ((ui’h - u(xi’h)) -V) u(x™)

kezd

—opd Z po(hk) (u(xi’h) B ui’h) . ((uih _ u(x;h)) -V) u(xih).

kezd

To find an estimate for the inner dot product, we note that for a v € R? we have

d d
h h
V- (v )ue™) | = | D2 v 6| < vy Y Jounl
J,k=1 j,k=1

where Lemma 2.17 gives

2

d d d
D lojorl = [ Dol | <dd of=dlvi3.

k=1 j=1 j=1
Hence, As can be bounded by
h h
|Az| < 2d[ull g iy h® Y po(hk) u” = u(x")II < Cw)Q(H).
keZd
With integration by parts and the fact that ®” is even we have for the term Ag

As = 2n¢ Z po(hk)us " Vp(xS") + 2nd Z po(hk)ui’h-/V@g(x — x5 p(x)dx
kezd kezd Rd

= 2h¢ Z po(hk)u™ [ Vp(x{") — /CIDQ(X — x5 Vp(x)dx
kezd R4

=20 > po(hk)ug" (Vo) = (V) = L(x"))
kezd
which can be bounded by

|As| <207 po(hK)[lug" 2 Va(x") = (Vo) * BL(x")]|2
kezd

< 2|[Vp — (Vp) * ®L| oo ey h? Y po(hK)[|uf” 2.
keza

46



Convergence of the Energy Error Term

Noting that the kernel ®" satisfies the moment condition of order m, the first norm can be bounded
with Theorem 1.28 by

Vo= (Vp) * @ Lo ray < €™ [Vplwm.oomay < C™||pl|poe (wm+1.00).

The remaining sum can be estimated by

h h h h
RS po(hK)lug o < b3 polhk) (Jlug" = (el + a2
kezd kezd

1/2 1/2

< | A4 polhk) | RS po(hk)Jui — a3
kezd kezd
+h? Y po(hK) a2
kezd

M 1
o +gh? D oMl —uG I + Mul s (1)

2 kezd
< C(u, M)(1+Q(t)),

IN

where we used the finite discrete mass of the particles A% 3"\ ;4 po(hk) < M. Altogether, A3 can
be bounded by
| A3 < C(u, p, M)e™ (1 4 Q(1)). (3.20)

For the term A;, we have to work a little harder. First of all, we rewrite A; to arrive at

Ay =207 Y " po(hK)Vp " (xg™)su(xg™) — 20 ) po(hk)u(xi")- Vo(x")

kezd keZzd
b2 [ V()i -2 [ pG0V-(ow) (x)dx
R Rd
=2t 3 (it (Vo) = T +2 [ (6777 ) = p(x)) V- (pu) )
€z R
=20 3 () (" ) ) 2 [ w9 (57 = p) ()
€z R4
= 2h7 kZZ po(hK)u(x")-V (p°" — pr @) (x") - 2 / (pu)(x)-V (p°" = p* @) (x)dx + R
ezd Rd

with the remainder R given by

R=2h"3" po(hk)u(xg")-V (px ®. — p) (xi") - 2 / (pu) (x)-V ("7 — p=") (x)dx
kezd R

=2 [ ()9 (0 @. — p) (x)dx
Rd
= 2h¢ Z po(hk)u(xy") - ((Vp) * . — Vp) (x2") + 2/V-(pu)(x) (p="" = p=h) (x)dx
Rd

kezd

+2 [ V(o)) (o 0.~ p) (x)dx
Rd
=: Ry + Ry + Rs.
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The first part of the remainder can be bounded similarly to the term Ajz. Using Theorem 1.28 we
have
[Ra| < 2M [l e 1) (V) # @ — Vol ey < CCuy MY o] e om0
With the same arguments we can bound the third term of the remainder by
|Rs| < 2|V (pu)l|Loe(roey lp * @ = pll 1 ray < Clp, w)e™||pll oo qwm.1).-

For the second part Ry we insert the definition of p" and p*™" and derive

Ro =20 S polik) | [ V- (o)) (8206 - x) - 0 i)
R4

kezd

= 244 Z po(hk) ((V(pu)) % (I)g(xls{,h) _ V'(,Oll)(xi’h)))

kezd

£20 37 o) (V- (o) (o) = (V- (o) = 2:()))

kezd

where we just have two convolution errors so that we have the bound
|R2| < C(u, p, M)e™.
Altogether, the remainder R can be bounded by
|R| < C(u,p, M)e™.
It remains to show that the first part of A; can be bounded. First of all, we define
A= Y po(BuG )V (57— @) () — [ (pu)()-F (57— p s 22) ()
kezd Rd
We will derive a bound for each component u;0; of u-V. Using ®. = @] * &7, we can write
0" — px B2) = By (p T % DL — px B % DL) =1 (0, 87)  f

with f" given by
fs,h _ pe,h,r —px ‘I);

With this, we can write the j-th part of Zl by
Avg =" polhk)us (x") (9, 00) * 2 (") — /(pUj)(X)(aj‘I’Z) * o1 (x)dx,
kezd R

where we have the equality A; = Z;’l:1 Al, e
Since u; € CETYR?) for all 1 < j < d by the Sobolev embedding theorem and our assumption on
the smoothness of u, we may use a Taylor expansion of u;(x) about y € R? given by

o= 3 ZUW oy ey 3 BV faipeug o sx- s
0

lae| <L ' |a|=L+1

Inserting the Taylor expansion of u;(x) and using the function W7, from Proposition 3.6 gives

uy (X)(9;87) # fh (x) = / S ()i (%)0;87 (x — y)dy

Rd

= [ 3 W yea,atx- y)iy + Rux)
Rd lx|<L ’

= > [ @)D ()W o (y — x)dy + Ri(x),
le| <L ga
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where the remainder is given by
1
Rp(x)=(L+1) Z /f6 "y )W, / (1—8)ED*uj(x — s(x — y))dsdy.
|a|=L+1 Rd 0

Inserting this into gl,j gives

Ay =h" Y7 po(hk) | D0 [ F D%y ()Waly —x")dy + Ro(x")

kezd la| <L g

- / o) | S / £ (3) D% ()W o (y — x)dy + Ry (x) | dx

Rd ‘O“SLRd

- / o () D% (y) [hT S po (MW o (y — X" — / ()W o (y — x)dx | dy

‘a‘SLRd kezd Rd
+h0S pa(bORLGE") — [ o) R (x)dx
kezd Rd
=: Z Ea +§L-
lal<L

We will bound these terms separately. For &« = 0 we have Wio = —0;®,. With the definition of
o we find

ol = / P us(y) [BE S polhk)a,8r(y — xi") — / p(x)0;0(y — x)dx | dy
Rd

kezd Rd

= | [t ity = 5 | [umo et e)r
R4

Rd

1 1
D) /3juj()’)(f€’h(}’))2dy < §||3juj||L°°(]Rd)||f€’hH%2(Rd)-

The L2-norm of f&" will be bounded later. For 1 < |a| < L, Ea can be bounded with the
Cauchy-Schwarz inequality by

Ral < [D%u;1] g / @A S pohk)E o (y — X" - / ()W o (y — x)dx| dy
d

keZd Rd

IN

||Dauj||Loo(Rd)||f6’h||L2(]Rd) Z po(hk)W, g ol — Xk ) —p* Wej,a
ke L2(R4)

: HDaujHLoo(]Rd) ||fE,h||L2(Rd) ||F(i||L2(]Rd) )
where we defined, analogously to f&",

Fl=h" " po(hK)W2 o (- = x") = px W, (3.21)
keza
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With Plancherel’s identity, Theorem 1.3, we can bound the L?(R%)-norm of FJ, by

2

1FL gy = (1432 polBOW o = i) = px W,

kezd L2(R)
2

= 1 32 poi)e =" | Wia — 2m) 25 WL

kezd L2(RY)
2

/|Wga W2 R po(hk)e ™ "o _ 2m)¥2p(w)| dw.
kezd

Since ®7 satisfies the approximation condition of order L, we have [IWZ 4| < Cs""'fl\(f)i\ by (3.13)
almost everywhere. Hence,

2
172 HLQ(]R'i) < ge?lel- 2/|(I’T )7 e Z po(hk)e™ ™" — (21)4/2p(w)| dw
Rd keZd

. (3.22)
= Ce?l2nt N po (hK)RL(- — ") — px B

d
kEZ L2(RY)

= C2| 121122 gay,

so that we have _
|Ra| < CeIHIDYu; || oo oy | £ 17 2 o)

It remains to bound }~%L. ‘We have

Rul =13 o) R — [ plo)Ru )i
kezZd R

[ RL oo may (M + [|pll 1. (ray) -

IN

For R;, we have

1
|Rp(x)| = |(L+1) Z /fah /1—sLD°‘uj(x—s(x— y))dsdy
la|=L+1pa 0
1
<@+ [a-sr 1% ey [ 1 5)W2aly = )y,
0 |a| L+1

where we first note that

1
(L+1) /175%571
0
For the remaining integral, we are using the Cauchy-Schwarz inequality and (3.14) to conclude

/ o)W oy = x)|dy < | F5" | 2 @ay IWE gl 22 @ay < €572 ) £ 12 (ra).-
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Overall, we have

IR| < e~ (M + ||pll o ay) [ull poe wrrsnooy [ £
< O p, M) (251 B ) )

| L2 (Rd)

In conclusion, we have for gl, and hence A1, the estimates

A < O, p, M) (22274 B )

1] <, p, M) (27 4 20| )
For f&" we derive the bound

£ 2may < 105" = pllzeay + lp — p % L[| p2may < QY2 () + Ce™||pl| Lo (wrm-2y,

which gives us
[AL] < C(u,p, M) (6™ + 277+ Q(1)) . (3.23)

Together with the estimates of A, and As, we finally arrive at

%Q(t) <C (smin{m,%fd} N Q(t)) 7
so that applying Gronwall’s inequality yields
Q(t) < Q(0) + Cemin{m.2L—d}
for all t € [0,T]. ]

Before we combine Theorem 3.8 and Theorem 3.9, we will take a look at the conditions (3.17) we
required of the solution of Euler’s equations. The given conditions are very restrictive, Theorem
3.9 only holds for smooth solutions of the Euler equations. However, using the theory for nonlinear
hyperbolic equations, we know for which initial data uy and py conditions (3.17) are satisfied.

Lemma 3.10

Suppose that ug € H (R*)? and p(l)/2 € H°(R?) for a 0 > max{L,m}+1+d/2. Then, there exists
a time T > 0 such that the unique solution u : R? x [0,T] — R% and p : R x [0,T] — R of Euler’s
equations (3.1) - (3.3) satisfy the conditions (3.17).

Proof. From Theorem 2.9 we know that u;, 1 < j < d, and p'/2 are in C([0, T], W2 (R%)).

For the density, we note that p'/2 € C([0,T], W??(R?)) and Theorem 1.18 imply that p €
C([0,T], Wo2(R9)). Since uj, 1 < j < d, and p are continuous in time, Lemma 1.25 states
that uj, p € L>(0,T; Wo2(R%)).

Finally, knowing that the root p'/? of the density p is in C([0, T]; L?(R?)) implies that the density
p itself is in C([0, T]; L*(R%)). Thus, Lemma 1.25 again yields p € L>(0,T; L*(R%)). O

Combining the last three results will finally give us a convergence result for the SPH method,
which depends only on the kernel and the initial conditions of the Euler equations. Note that if
pé/2 € H°(RY) for a 0 > max{L,m} + 1+ d/2, Theorem 1.18 yields that we have py € H°(R?).

Hence pg is continuous according to the sobolev embedding theorem.

Corollary 3.11

Let ®" € WSHRHNWL2(RY)NC(R?), be an even root kernel, which satisfies the moment condition
of order m > 1 and the approzimation condition of order L > d/2. Let ® = ®" x ®" be the
corresponding convolution kernel. Let € > 0 and h > 0.

/2

Assume initial data ug € Wo2(R)? and finite discrete mass with density po satisfying p(l) €
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weadesh2(RY) for a o > max{L,m} + 1+ d/2 and that the solution (u,p) of Euler’s equations
(3.1) - (3.3) exists up to a time T > 0. Let (xi’h, ui’h)kezd be a solution of the corresponding SPH
equations (3.4) - (3.6).

Then, there exists a constant C' > 0 such that the energy error can be bounded by

2s

Q) sc(h

min{m,2L—d}
25 +e )

for all t €10,T).

We will finish the section with a few remarks about the given convergence result.

Remark 3.12
i) Theorem 3.9 is only valid for smooth solutions of the Euler equations. Unfortunately, it is a
well-known fact that hyperbolic equations like the Fuler equations can form discontinuities
after a period of time even with smooth initial values, see, for example, [NS04] or [Sid85].
Thus, the convergence result is not applicable to shocks or other irregular solutions and is
only valid as long as the smooth solution exists.

ii) The error bound is only valid for the given equation of state. A generalization of the equation
of state to the form p = ¢p” for a v > 1 has a significant effect to the right-hand side of the
SPH equations, see equations (2.12) - (2.14), and also to the associated energy. This results in
a much more complex energy error Q(t) and the current proof of convergence does not hold.

iii) The given theory is only valid in the absence of boundary conditions. Boundary conditions,
especially the treatment of walls, play an important role in the application of the SPH method.
Even though there exist some ideas on how to treat boundaries, see for example [Viol2, ch.
6], there is so far no mathematical investigation of these boundary treatments.

3.4 Pointwise Convergence

In this section we want to extend the given convergence result in Corollary 3.11 to a pointwise
convergence of the particle trajectories, i.e. we want to show that xjs’h(t) converges to X(hj,t) for
every j € Z% and t € [0,T], as € and h tends to zero in a specific way. Unfortunately, the result of
Corollary 3.11 will not suffice to have a uniform error bound for all particles.

Nevertheless, we are able to extend the result to pointwise convergence on compact sets where
the initial density is sufficiently far away from zero. For particles with too small initial mass,
the error cannot be bounded. However, these particles are of minor interest since they carry less
information.

We will provide two ways of how we can achieve a form of compact convergence.

Theorem 3.13

Let the assumptions of Corollary 3.11 hold. This means in particular, that the kernel satisfies
the moment condition of order m > 1, the approzimation condition of order L > d/2 and has
smoothness s > 1. Then, the following holds:

i) If po(x) > 0 for all ||x||2 < 1 then, for each j € Z%, there exists a constant C' > 0 such that
we have for sufficiently small h,

hsfd/Q Emin{m/2,Ld/2}>

(0 = X (R3Ol + a5 () — X0 < € (M= S

for allt €10,T].
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ii) Let K C RY be compact with infxecx po(x) > 0. Then, there exists a constant Cx > 0 such
that we have

hsfd/Q 8rnin{m/2,Ld/2})

5" (8) = X (R, ) |2 + [[uf " (1) — w(X(hj, 1), )2 < Cx < e XIE

for each j € Z¢ with hj € K and all t € [0,T].

Proof. First we note that we have

< Juf " (1) = w(X(hj, 1), 1)

d h . d h .
ey~ X(hg, 1) < H (1) — X(hj, 1)
a9 i ) ,

which, together with ||XJ.E’h(O) — X (hj,0)]|2 = 0, instantly implies that

" (8) = X (hj,t)]2 < T sup " () — u(X(hj, 7), )2
7€|0,

for each j € Z%. We also note that py is continuous since pé/ > ¢ W*2(R%). Now we have to
distinguish both cases.

Let j € Z% be fix with po(hj) > 0. As pg is positive on the closed unit ball, it attains its positive
minimum 7 := min{po(x) | [|x||2 < 1}. For sufficiently small h we thus have po(hj) > n. Hence, we
have

S (1) — ™ (1), 8)[3 < ”Off” s (1) — u(x " (), 1))

< [ R po(hk) g () — u(xy" (1), 1)
kezd

=0 'hTIQ(1)
_a (P {(m.,2L—d}
< Ch (525 +e ’ ) s

for all ¢ € [0, 7], where we used Corollary 3.11. The triangle inequality then yields

™

I (1) = u(X(hj. 1), 0)l2 < 05" (1) — ul" (1), )2 + [l (), 1) — w(X (B, 1), )2
< [l (8) = w(x " (1), ) [l2 + | oo w157 (8) = X (R, 1)
< (L+ Tl g wre)) s ™" (7) = w(X(hj, 7), 7)ll2
T7€|0,

[ AN,

hsfd/2 gmax{m/Z,Lfd/Z}
< O(T,u) ( T ) ,
which gives us the case ).
For i1), pg is positive again on K, and thus attains its positive minimum 7y := min{pg(x) | x € K}.
Hence, for all j € Z¢ with hj € K we have

€ £ — hQS maxqm —
" (8) = u(x " (1), D113 < Cxch d(gms e d}),

from which it follows that

hs—d/2 Emax{m/Q,L—d/Q})

[u" () — u(X(hj, 1), 1)z < Ck (T, u) ( S —

with the same calculations and arguments as in the first case. O
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Both representations of the pointwise convergence in Theorem 3.13 have their advantages and
drawbacks. The first case gives us convergence for a fixed j € Z? for a sufficiently small h, which
means that we trace the same j as we sent € and h to zero. Unfortunately, tracing the same
j € Z% means that the particle starting at hj represents different positions as h tends to zero,
which means that we trace different particle trajectories. As we set h sufficiently small such that
po(hj) > min{po(x) | ||x[|2 < 1} means in general that ||hj[2 < 1. Hence, this theoretically gives
us only convergence for particles starting in the closed unit ball.

The second case states convergence for an arbitrary compact set K € R%. However, if h tends to
zero, the set of indices, such that hj is in K, changes and we do not get convergence of a specific
index j. Hence, both cases do not state uniform convergence on the whole space R?.

3.5 Outlook: The Periodic Case

At the end of this chapter we will briefly review the SPH method for the barotropic Euler’s
equations on the periodic d-dimensional Torus T¢ = [0, 1[%. Even if the proof of the SPH method
on the whole space R? is interesting from a theoretical point of view, it has its limitations in
applications. Since we have an infinite number of particles, the only case where we can verify the
result is for an initial density with compact support.

However, in the case of periodic boundary conditions, we only have a finite number of particles,
which allows us an easy computation and verification of the given results. This is why, in this
section, we will give the underlying equations and the expected results. However, since a complete
proof of the convergence result in the periodic case would mean to repeat the whole, given theory
we will restrict ourselves to a short overview. Note that in [MO13], a large part of the theory we
would need can be found.

For the rest of this section, we will call a function f : R? — R periodic, if f(x +j) = f(x) for all
x € R4, jezs.

The underlying Euler’s equations remain as in (3.1) - (3.3), with the small modification that the
given initial velocity ugp : R* — R? and initial density py : R? — R are supposed to be periodic,
and we now seek a solution (u, p) which is periodic in space as well. This is equivalent to solving
Euler’s equations on T¢ with periodic boundary conditions.

For the associated SPH system, we also have to make some modifications. Let N € N and let
h = 1/N be the spatial discretization parameter, with which we will divide the Torus T¢ into N¢
cubes with edge length h and midpoint hj for j € G4, where the set of indices G¢; is defined by

G4 :={jeNE jp < Nforalll <k <d}

Let ® : R — R be an at least one time differentiable, even and periodic function, and let
@, := e 9®(-/e) be its scaled version for a smoothing parameter ¢ > 0. The SPH system for the
barotropic Euler equations on the Torus T? is given by

%xj’h(t) —uh (), (3.24)
%uj’h(t) =T, = b S po(hk) V(T () — X (1)), (3.25)
keGY,
for all j € G4 and all t €]0,7] and
xM0) = hj, uS"(0) = ug(hj), (3.26)

J J

for all j € GY,.

To achieve similar results like those in Theorem 3.8, Theorem 3.9 and Corollary 3.11 for the periodic
case, we would need the theory, including the definitions for the moment and approximation
conditions in the periodic case. We will neglect the technical details here because it would go
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beyond the scope of this work at this point, but refer to [MO13]. Instead, we want to give a short
overview of the expected results.

The most significant difference will be that the density py does not need to vanish at infinity. Since
we are on the periodic but bounded domain T, it suffices to assume py € L>(T?) to ensure that
po € LP (']I‘d) for every 1 < p < oo. This means that we can assume finite discrete mass even if
infycpa po(x) > 0, which makes a simplification for the whole theory.

The convergence of the energy error term, which is now given by

Q) =1 Ym0~ a0l + [ (76t = px0) dx (320

kEG?\, Td

remains as in Theorem 3.8 and Theorem 3.9, since the proofs of both theorems will not change.
An improvement of the convergence result can be expected in the pointwise convergence result,
Theorem 3.13. Since we investigate Euler’s equations on the bounded domain T?, we have finite
mass even if we have the case that infycpa po(x) > 0. Hence, we expect that the pointwise
convergence result will hold uniformly on T¢.

55



CuaprTeR 4

Kernel Construction

In this chapter we want to derive a class of kernel functions ® for the SPH system in (3.4) -
(3.6). As we have seen, the conditions we need for the kernel are originally conditions on the root
kernel ®". More precisely, the root kernel has to satisfy the moment and approximation conditions.
However, for the calculation of the SPH system (3.4) - (3.6) we do not need the root kernel, but
only the kernel function ®. Hence, we have two possibilities how to construct the kernel function
.

The first possibility is to derive a root kernel ®” which satisfies the conditions given in Corollary
3.11. The kernel ® can then be calculated via ® = ®" x ®". Some properties like radiality could
be transfered from the root kernel to ®. Nevertheless, the actual computation of ®” is often not
explicitly possible and the numerical calculation would be very expensive.

The other possibility, which we are pursuing now, is to derive conditions on the kernel & such
that it possesses a root kernel ®” with the required properties, and then to verify these conditions
directly for ®. This has the advantage that we do not have to calculate ®" explicitly, since its
existence will suffice.

This chapter will be divided in three parts. In the first part, we want to derive some important
tools which we need later on. In the second part we want to derive the conditions for ®. After
that we will discuss a class of functions which satisfy these conditions in the third part.

4.1 Required Tools

In this section we will give some tools we require for the construction of the kernel ®. We will
discuss a multivariate version of the theorem of Faa di Bruno and give a short introduction to
radial functions.

4.1.1 The Formula of Faa di Bruno and Applications

The formula of Faa die Bruno is a generalization of the univariate chain rule to higher derivatives.
For our purpose, we will need a generalization of this formula to a multivariate setting, i.e. to the
multivariate version of the Faa di Bruno formula. For further details, see [CS96].

Theorem 4.1 (Multivariate Formula of Faa di Bruno)
Let U CR? and VC R™ fordym € N. Letk € N, f: U -V and g : V — R with f € C*(U)™
and g € C*(V). Then

[=3 s

Bif(x))™i
Do) = S (DY) Ex) Y. Y | Rait) e

, n;!B;!
1<|y|< e s=1(n,B)eps(a,v) j=1 3B
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for all a € N¢ with || < k, where v € N,
polev) = {(n1,omy, Br, o By) € (NG X (N)*, | > 0,
0< B <...<,83,Zs:ni:1/ and i|ni|ﬂi:a}
i=1 i=1
and o < B means, that either |a| < |B| or |a| = |B] with oy = B1,...,05-1 = Bj—1 and aj < S;
foral<j<d.

We will omit the proof and refer to [CS96]. In the following, we will need Theorem 4.1 only for a
specific case. We will start by setting the dimension of V' to m = 1.

Corollary 4.2
Let the conditions be given as in Theorem 4.1 with m = 1. Then

x| x|

57 nj
DU = s S Y 'H D ,ﬂ . xel,
=1 J*

1 (n,B)€ps(ex,f)

for o € N¢ with |a| < k and
ps(aag) = {(nla"'7n8aﬂla' "7/88) € (NO)S X (Ng)g7
0<pB1<... <BS,Zni=£ and anﬂi:a}.
i=1 i=1

In particular, we will need Corollary 4.2 in the case that g := /. The higher derivatives of the
square root function are given by the following lemma.

Lemma 4.3
Let g :== /. Then

k __ % _ 1-2k
g( )(T) g(r)2k71 - Ckg(r>
k
for allr >0, k € N and s > 0 with ¢, = —(—2)7F [[ (2¢ - 3).
(=2

Proof. The proof is a simple induction over k. For kK = 1 we just have the derivative of the root
function with ¢; = 1/2. For the induction step we have

k+ —2k\/ _ —2(k+
g( 1)(7) = Cg (9(7 )1 k) - ( 2) 1(2k l)ckg(7 )1 (k 1)-
The constant ¢y yields

k

(—2)7 12k = Deg = (—=2)"FHV 2k — 1) [](20 = 3) = iy,

=2

which completes the proof. O

In the next step we will combine Corollary 4.2 and Lemma 4.3.

Lemma 4.4
Let the conditions be given as in Theorem 4.1 with U = R, V = R*, g := V- and f(x) >0 for
all x € RY. Then

|| ||

o 7 (DB f(x))™ d
D f ! 77 ER b
= ; VFx )% ' szl(nmeZps(a )a J[[l n;!Bs! .
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for v € N¢ with || < k.
Furthermore, assume that there exists a constant C' > 0 such that

D f(x)] < Cf(x) (4.1)
for all x € R? and 1 < |a| < k. Then, there exists a constant CN', depending on C, such that
D) < CVFx)
for allx € R? and 1 < |a| < k.

Proof. The first part of the lemma follows from Corollary 4.2 and Lemma 4.3. For the second
part, we note that

| |
VIR S )Y —mr Y, Y H DB £ ().
=L VIE) Sl mpen e i
S
If (n,B) € ps(a, £), we have Y n; = £. Using (4.1), the product yields
i=1
[T10% 1o < ch M= Cf(x)".
j=1
Finally, since all occurring sums are finite, we have
| flx
|D*V/ f(x |<CQCZ )QﬁlﬁC() f(x),
x
which completes the prove. O

The first part of this lemma is the specific Formula of Faa di Bruno we wanted to derive. The
interesting part is the second part of this lemma, which is a direct conclusion of the of Faa di
Bruno formula and gives us a kind of relation of a function with its root. In the following, we will
investigate and modify this relation further.

Lemma 4.5
Let k € N and f € C*(RY) with f(0) # 0. If there is a C > 0 with

Dz f(x)| < C|f(x)|
forallx e R, 1< j<dandl<|al <k, then there exists a C > 0, such that

D f(x)| < C|f(x)]

for allx € R% and 1 < la] < k.

Proof. Let 1 < |a| < k. Because f is continuous with f(0) # 0, there exists an r > 0 with

F(x) # 0 for all [[x|ls < 7. Set C = maxxj,<, |D*f(x)|/|f(x)|. Then |D*f(x)| < C|f(x)| for all
[xl2 <7
Now consider ||x||2 > and 1 < j <d. If o; > 1, we obtain by differentiation

D% f(x) = x; D f(x) + a; D% f(x) (4.2)
for all x € R? and 1 < || < k. With this we obtain the estimate
D f(x)| < r 7 ;D ()] < 77 D% f(x)| + 77 oy DX f(x)],
If a; = 0, the second term on the right hand side of (4.2) vanishes, so that we have the estimate
D f()| < 77 a; D f(x)| < 77t D2 f (x)]
in this case. The proof will be completed by induction on the length of . O
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With this result and the second part of Lemma 4.4 we have the following corollary.

Corollary 4.6
Let k € N and f € C*(R?) be nonnegative with f(0) # 0. If there exists a C > 0 with

|D%z; f(x)| < Cf(x)

forallx e R, 1< j<dandl<|a| <k, then there exists a C > 0, such that

D*\/f(x)| < CV/f(x)

for allx € R? and 1 < |a| < k.

In a last step, we will modify this result to a slightly different version with a multiplicative mono-
mial.

Theorem 4.7
Let k € N and f € C*(RY) be nonnegative with f(0) # 0. If there is a C > 0 with

|D%z; f(x)] < Cf(x) (4.3)

forallx e R 1< j<dandl<|al <k, then there exists a C > 0, such that

D%w;/f(x)| < CVf(x)

foralle]Rd,1§j§dand1§\a|§k,

Proof. Let 1 < j < d. With (4.2), we have

|D%xj\/ f(X)] < |23 DFV f(x)] + o | D%/ f (%),

where, with respect to Corollary 4.6, the second summand fullfills the proposed inequality.
The estimate of the first summand is clear for |z;| < 1. So let |z;| > 1.
The formula of Faa di Bruno, Lemma 4.4, implies

x| x|

o (DP: f ( ))
lz; D*/ f(x)| = |z; 211 T8
P LR

x| Ll

(DP: f(x
<Z 21 12 Z klﬁl
s=lp;(a,l)
With |z;] < |24] for all 1 <1 < |af and Y k; =1 we have
i=1
o o (2, D ()
|z, D/ [ ( |<Z\/721 12 Z 'H By k'ﬁ'
S= 1p al) =1

Now equation (4.2), the condition from equation (4.3) and Lemma 4.5 yield

|lz; DP f(x)| =|DPix; f(x) — (B:); DPi ™% f(x)|
<|DPiz; f(x)| + |(8i); DP =% f(x)|
<c|f(x).

59



Kernel Construction

Hence, with f(x) > 0, we have

x| || 1£(

|z, D/ f( \<CZ 2l 1221 (2:) '1_[1 14;15z
\/ s ps(o,l 7

f(X)l
£ f(X)Ql—l
<cv/ f(x),

which completes the proof. O

x|

<c

4.1.2 Radial Functions

In this section we will give an outline of radial functions, i.e. functions that only depend on the
distance of its argument to the origin. For further details see, for example, [Wen04]. First of all
we will give a formal definition of radial functions.

Definition 4.8
A function f : R? +— R is said to be radial if there evists a function g : [0,00[— R such that
f(x) = g(||x|l2) for all x € RY.

A important property of the following kernel construction theory is the positive definiteness of the
kernel functions. For that we have to define what it means for a radial function to be positive
definite.

Definition 4.9
A univariate function g : [0,00[— R is said to be positive definite on R if the corresponding
multivariate function f = g(|| - ||2) : R — R is positive definite.

As we saw in Theorem 1.9, the Fourier transform can be an important tool to show if a function
is positive definite. One can show that the Fourier transform of a radial function will be radial as
well. Moreover, it is possible to derive a formula of the Fourier transform of radial functions by
their radial part. The proof of this formula can be found in [Wen04].

Theorem 4.10
Suppose that g € C([0,00[) satisfies r — r3~Lg(r) € L*([0,00][). Let

o0

Fag(s /g t2Jd 2 (st)dt
0

for s € [0,00[, where J;, denotes the Bessel function of order k, see [GR00, 8.402]. Let f : R® — R
be defined by x — g(||x||2). Then

flw) = Fag(llwll2)

for all w € RY.

With this specification of the Fourier transformation of radial functions by their radial part, we
can conclude the inverse Fourier transform by

i) =% [ st tods = Fas (o)
0

for t € [0, 00[. Later in this chapter we are particularly interested in the Fourier transformation of
radial functions for d = 1. In this case, the radial Fourier transformation is equal to the classical
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Fourier transformation for even functions. Hence, the one dimensional radial Fourier transform is
given by

Fig(s) = (2m) /2 / g(t) cos(st)dt = /2r~1/? / g(t) cos(st)dt. (4.4)
0o 0

Another useful property, especially for the moment condition from Definition 1.26, are the vanishing
odd moments of radial functions.

Lemma 4.11
Let o € N with || odd. Suppose that g : [0,00[— R satisfies r — r*1Helg(r) € L'[0,00[. Then

[ xatlxlhix o

Rd

Proof. Since |a| is odd, there is at least one i € {1,...,d} such that «; is odd. We may assume
1 = 1 without loss of generality. By splitting up the integral, we have

/ xg (||x[l2)dx = / xg([[x]l2)dx + / xg ([[x]l2)dx,

Rd z12>0 z1<0

where [ ., denotes the integral over the set {x € R% xy > 0}, and Jz, <o the integral over the

set {x € R% 21 < 0}. Now we note that we can transform the second integral to

/ xg(|[x]l2)dx = (~1) / xg([[x]l2)dx.

$1S0 T 20

Since «; is odd, (—1)** = —1 and we conclude

[xatixlic= [ xg(lxlax— [ xg(lxlz)ax=o.

R4 120 z120
which completes the proof. O

The last lemma of this section will give us a formula for the derivatives of radial functions by using
the results of Section 4.1.1. The formula is not optimal in the sense that it might contain zero
coefficients. However, we are interest in the highest possible degree of the occuring monomials.

Lemma 4.12
Suppose that g € C*([0,00[) and f : R+ R defined by f(x) = g(||x||2) for x € R%. Then the a-th
derivative of f is given by

174
|| 2lal—1 > CvX

Dof(x) =3 g® () | S MY (4.5)
k=1

l
= %2

for all x € R\ {0} and a € N¢ with |a| < k, where ¢, € N.
Proof. We will prove the formula via induction on the length of a. For || =1 we start without
restriction with a = e, where we have

xT

e 1
D= g(lIxll2) = ¢'(IIxll2) 7>
[1x]I2
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which is of the form (4.5). For the induction step, it suffices to consider multiindices of the form
a + e; with |a| < k. The induction hypothesis then yields

2| —1 > cvx¥

|| a
Da+e1f —De Zg(k) HX” Z |V\:l7(\a\*lk)
— 113
la 2ot li(ll | k)CuX”
_ lc-‘rl |X|| ) vi=ti—lal—
Z i’ 2 I
o] 20| -1 it Z(‘: o CUXV-'rel
v|=l—(la|—
*Zg (hell2) | D 2 2
P [P
‘OL‘ 2‘04_1 ‘ ‘ l Z(‘: ‘ k) VICVXV—GI
v|=l—(|a|—
2ol | 2 L
=1

It remains to show that each of these sums has the form (4.5). We will show this only for the first
sum, which we will call Sy for short. The other two sums will be transformed analogously. For Sy,
we will need three shifts in the indices. First, by a shift of the summation from k to k — 1 in the
first sum, we have

|| 2| —1 w l% 0 CVXV+81
vi=l—(|a|—
1= g™ Vlixll2) | - =
k=1 =1 [BS1P
|a+eq| 2|a|—1 CVXVJrel

v|=t <|Z |—k)
v|i=l—(|later|—
ST g™l | Y S
k=2 HXHz

=1

where we used that | + e1]| = || + 1. Then, by shifting from v to v — e1, we will sum over all
lv| =14+1-(Ja| — k+1) with vy > 1 in the inner sum. We will write ¢, = ¢, _e,, where we set
¢, = 0 for all v with 4 = 0. Thus, we can sum over all [v| =1+ 1— (Ja| — k + 1) and have

g e xvter = E cx?
lv|=l—(letei|—k) lv|=l+1—(|eter|—k)

Finally, shifting from [ to [ — 1 yields

|oct-er| 2|o¢|—1| 1 %: ‘ k)gyXu
v|=l4+1—(|lat+e1|—k
> a2 | > =
k=2 =1 ||XH2
ot daf 2
v a+e
= 3 g®(Ixle) [ 3 o=
2 2 B
|a+eq| 2|a+el\72| = (‘Z k) (% of
v|i=l—(|later|—
> d®xl) | > 0
k=2 1=2 ||XH2

For the form of equation (4.5), we have to increase the limit of the sum over {. But this is no
problem since we set ¢, =0 for all [v| = |a + e + &k — 1. O
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One has to be careful with the derivatives of radial functions in the point x = 0. Whether the
derivatives of f = g(|| - ||2) are continuous in x = 0 does not only depend on the smoothness of
the univariate function g : [0,00[— R, but on its even extension g(|-|) : R — R. If g(| - |) is
k-times continuously differentiable in zero, so is g. Whenever we will say that g is continuously
differentiable in 0, we mean its even extension g(| - |).

4.2 Construction Method

The main goal of this section is to establish easy-to-check conditions for the kernel ® : R — R,
so that the conditions in Theorem 3.9 and Corollary 3.11 are satisfied for a convolution root ®"
of ®. We will investigate radial functions with compact support for this purpose, but initially we
want to start as general as possible. We begin with investigating the existence and the regularity
of convolution roots.

4.2.1 Existence of Convolution Roots

To recall Definition 3.1, a convolution root of a function ® is a function ®” with & = ®" x ¢". At
first, it is not clear if such a function even exists, and if it exists which regularity this function has.
In the case of compactly supported functions, Boas and Kac, [BJK45], found an existence result in
one dimension. Based on this result, Ehm, Gneiting and Richards, [EGR04], published a version
of this existence theorem in arbitrary dimensions, including conditions for some characteristics like
radiality. Unfortunately, the conditions they stated are too complicated to verify.

We will begin with a first result on the convolution of an L?(R?) function.

Lemma 4.13
Let f € L>(R%). Then

fxf = em(fP)Y
is in L (R?).
Proof. Using Young’s inequality, it is clear that fx f is in L>(R?). Moreover, since f is in L2(R%),
so is f, which means that [f]? is in L*(R?). Thus, ([f]2) is also in L>°(R¢).
It remains to show equality. Since both sides are only in L>°(R?), we cannot simply use Fourier
transformation. However, for  from the Schwartz space S(R?), see, for example, [Wen04], we have

yry = ([rxa]")Y = @02 ([FP)Y.

As S(RY) is dense in L?(RY), there exists a sequence (7, )nen C S which converges to f in L?(R%).
Then,

1f % £ = @m)Y2 ()Y e ety SIS % F = % ol oo gy
1 9 = @E) 2 (1) oo )

The first term on the right-hand side can be bounded, using again Young’s inequality, by

(4.6)

— Yn ¥ InllLeo®d) = = Tn)llLoo (RD) = Tn) * InllLoo (RD)

If* f * Y| <ILf o (f =) + 10 = vn) *
<z @ayllf = nllp2@ay + 1f = Yo ll2@ay 17n |l 2 (ra)
<2 fllz2 @l f = wllzz@ey + I1f = Wl 2 @ay,

which tends to zero with n — oo, where we used ||V ||p2ray < [[f — Ynll2(ray + | £l 2 (ray in the
last step.
For the second term on the right-hand side of (4.6) we have

19 * v — @mY2([F12)Y | Lo ey = @m)Y2(Fn]2)Y = (F12)Y [l oo (mo)
< @m)Y2Fa)? = 1210 ey
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For the remaining term we can use the binomial formula and the Cauchy-Schwarz inequality to
derive

1512 = (PPl = 1 (T + F) (2 = F) nacey
< |Am + fllz@sllim — fllzz@e

= | + fllz®eyllvm — fllz2me
< (2||f||L2(Rd) + lvm — f||L2(1Rd)) lVn — fHLZ(Rd)7

which also tends to zero with n — oo. O

With this result, we are now able to give a first existence result for root kernels.

Lemma 4.14 R
Let ® € C(RY)NLY(RY) be positive definite. Then, " := (21r)~/4[®1/2]V € L?(R?) is a real-valued
root kernel of ®. If ® is in addition radial, so is the root kernel ®".

Proof. As ® is positive definite, we have <T>(w) > 0 for all w € R? and we can define the root
w +— ®/2(w). Moreover, ® is in L'(R?) due to Lemma 1.12 since ® € C(RY) N L'(RY) is
positive definite. Hence, ®Y/2 is in L?(R4), which has therefore an inverse Fourier transform
O = (2m)"V/4[D1/2]V € L2(R?). Setting f = ®" in Lemma 4.13 finishes the proof. O

Our next goal is to have more regularity for the convolution root ®".

Lemma 4.15

Let ® € C(R%) N LY(RY) be positive definite and in addition let ® € W272(RY) for a o > d/4.
Then, the convolution root from Lemma 4.14 satisfies ®" € W™2(RY) for all T < o — d/4.

—~2 ~
Proof. With &7 = (27)~%/2® we see that ®" € W™2(R?) if

T /\T _ 74 TA
/ (1+ [|w]]2)7 |8 (@) Pdew =(2) 4 / (1+ w127 B (w)dew
Rd Rd
1/2 1/2

§(27T)_% /(1 + Hw“%)20$(w)2dw /(1 + ||w||%)2(7'—0')dw
d d

<c||®[| 2o Ry,

where we used the Cauchy-Schwarz inequality. Note that the second integral is bounded since
T<o—d/4 O

Next, we investigate the integrability of the convolution root from Lemma 4.14. From this result
we already know that ®” is in L?(R?). If ®" would be continuous and would have compact support,
®" would be in LP(R?) for all 1 < p < co. Unfortunately, ® having compact support does not
imply that ®" has compact support, so it is not useful to pursue this possibility. For this reason,
we have to make a new condition on ®", which, in a similar way, will later also appear in another
condition.

Lemma 4.16
Let ® € C(RY)NLY(RY) be positive definite and assume that there exist constants C > 0 and L € N
with L > |d/2] + 1 such that

D7 (w)] < CP7(w),  weRY (4.7)

for all 1 < |a| < L. Then, the convolution root from Lemma 4.14 satisfies ®" € L'(R?).
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Proof. Since we already know from Lemma 4.14 that ®" is in L?(R?), we also know that its
Fourier transform @7 is in L?(R?). Hence, using the Cauchy-Schwarz inequality, we can calculate

1/2 1/2
/ 1 ()l dx < / (1+ |x]2)~Fdx / (1+ X[ (o Pdx |
R4 d d

where the first integral on the right hand side is bounded since L > [d/2] +1 > d/2. For the
second integral on the right-hand side we have to distinguish if L is an even or an odd integer. If
L is even, we have

Ja+ IxipHereoPax = [ 11 - 8)2% @)
R4 Rd
= Y cacp [ DO (w)DPET (w)dw (4.8)

lallBISL g

<C [ 5w,
]Rd

where we needed that L/2 is an integer and used inequality (4.7) in the last step. If L is an odd
integer, we have

/(1 + [Ix[13) ¥ 2" () *dx = /(1 + 113 (1 + [Ix]13) 7@ (x) [Pdx

Rd Rd
d
- / (1+ [l E @ (o) 2dx + Y / (1 -+ [[x[12)5 ;@7 () .
Rd J=1pa

Both integrals can be discussed as in (4.8) since L —1 is even, where we note for the second integral
that (pe, 07)" = i9;®" with Pe, (x) = x; according to Lemma 1.2. O

The newly occurred condition (4.7) seems to be very restrictive, but also similar to the approxi-
mation condition. As we will see later, this condition will not limit us in the choice of our kernel
function ®. Finally, we combine the last two lemmas.

Theorem 4.17
Let ® € C(R%) N LY(RY) be positive definite and in addition let ® € W?272(RY) for a o > d/4.
Assume that there exists constants C >0 and L € N with L > |d/2| + 1 such that

D0 (w)| < CP"(w),  wERY,

for all 1 < || < L. Then, the convolution root from Lemma 4.14 satisfies ®" € WTH(RY) for all
integer T < o — d/4.

Proof. From Lemma 4.15 we already know that ®" € W72(R%) for all 7 < o — d/4. This yields
lpgD*®" || L2(zay < Cllpa® || L2 (ma) = C|IDP®" | L2(ra) (4.9)

for all || < L and |B] < 7, so that we have p@Da@ € L?(R%). This also means that D™ [p[g&)\r]
is in L2(RY) for all || < L and |8| < 7, since the latter is just a linear combination of the former.
Now we have to distinguish whether L is an even or an odd integer. .

If L is even, let k = L/2. With this we can conclude that (I — A)*[pg®”] € L*(R?) for all |B| < T,
where I denotes the identity operator. Noting that a real-valued ®" with a nonnegative Fourier
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transform ®" means (&)Y = " = & we can conclude that (1 + || - |2)F[DP®"] € L2(RY) for all
|B| < 7 using Plancherel’s identity. Hence, we arrive at

1/2 1/2
[iDpereolax< | [ I preropax | ([ i) e
R4 Rd Rd
<O+ DO gaqea
where the second integral in the product in the first line is finite because of k > d/4.

If L is an odd integer, we set k = (L — 1)/2. With this we can conclude that (I — A)*9; [pg@] €
L?(RY) for all |B] < 7 and for all 1 < j < d. Similar to the first case, we can conclude that
(L4 || - 13)*pe, DP®"] € L*(R?) for all |8| < 7 and for all 1 < j < d. Hence, we arrive at

1/2 1/2
/ DB (x)|dx < / (1+ [x|3)?+1 | DA (x)|2dx / (14 [x2) 2 tax |
Rd' ]Rd Rd

where the second integral in the product on the first line is finite because of k+1/2 > d/4. Finally,
for the first integral have

/ (1+ [x]I2)2+ | P& () [2dx < / (1+ [x[2)2 D& (x) [2dx
Rd Rd
d
+> / (1+ [[x[12)%* |2, DP @™ (x) 2,
=15,

where both integrals can be bounded since (1+||-[|3)*[D?®"] € L2(R?) and (1+|-]13)"[pe, DP®"] €
L2(RY). 0

4.2.2 Conditions on the Convolution Kernel

After we investigated the existence of a convolution root of the kernel, we want to transfer the
two conditions we have attached to the root kernel to the convolution kernel. First, for the
approximation condition of the convolution root ®” we derive the following result.

Lemma 4.18
Let ® € C(RY)NLY(R?) be positive definite. Assume that ® satisfies the approzvimation condition of
order L > 2. Then, the convolution root ®" from Lemma 4.14 satisfies the approximation condition
of order L — 1.

Proof. From Proposition 3.6 we know that ® satisfying the approximation condition of order L
implies that there exists a C' > 0 such that

|D%[w;®(w)]| < CP(w), weR? 1<|al<L.
From Theorem 4.7 and & = (277)_’1/4&)1/2 it then follows that
|D[w;®" (w)]| < CP"(w), weR? 1<]|al<L.

which means in particular that pod;®" € L2(R%) for || = L, so that ®" satisfies the approximation
condition of order L — 1. 0

For the momentum condition, we already know from Proposition 3.4 that ®" satisfies the moment
condition of order m if and only if ® satisfies the moment condition of order m as long as ®" €
LY(RY). Using Lemma 4.16, ®" is in L*(R?) if condition (4.7) holds. Hence, using Corollary 4.6,
we can derive the following result.
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Lemma 4.19
Let ® € C(RY) N LY(RY) be positive definite. Assume that ® satisfies the moment condition of
order m and assume that there exists a constant C >0 and an L > |d/2]| + 1 such that

|D%w;B(w)] < CB(w), weRY (4.10)

for all |a| < L and 1 < j < d. Then, the convolution root ®" from Lemma 4.14 is in L*(R?) and
satisfies the moment condition of order m.

Proof. Using (4.10), Corollary 4.6 implies that there exists a constant C > 0 such that

D% (w)| < C|&7 (w)], weR?
for all 1 < || < L. Since L > |d/2] + 1, using Lemma 4.16 gives that " € L!(R¢) and hence
satisfies the moment condition of order m according to Proposition 3.4. O

Note that condition (4.10) is nothing else but the first part of the approximation condition. If we
combine the last two results we come to one of our main results in this section.

Theorem 4.20

Let ® € C(RY) N LY(RY) be positive definite. Assume that ® satisfies the moment condition of
order m and the approzimation condition of order L > |d/2] + 1. Then, the convolution root ®"
from Lemma 4.14 is in L*(R?), satisfies the moment condition of order m and the approzimation
condition of order L — 1.

If ® is in addition in W272(RY) for a o > d/4, then ® € WTY(R?) for all integer 7 < o — d /4.

Proof. 1t follows from Lemma 4.18 and Lemma 4.19 that the root kernel ®" satisfies the moment
condition of order m, the approximation conditions of order L — 1 and lies in L'(R?) . Moreover,
since ® satisfies the approximation condition of order L, (4.10) is satisfied for all 1 < |a| < L.
Hence, Corollary 4.6 implies that (4.7) is satisfied for all 1 < |a| < L and using Theorem 4.17
completes the proof. O

Theorem 4.20 is a very important result to construct the kernel because we managed to formulate
conditions on the convolution kernel ® so that the conditions of Theorem 3.9 on the root kernel
®" are satisfied. Since ®" is only needed in the proof of the convergence but not in the numerical
SPH scheme (3.4) - (3.6), we can neglect ®” now and can focus on the construction of an easy to
implement and efficient to calculate kernel ® that will give us automatically the existence and the
required properties of a root kernel.

4.2.3 Radial Kernels with Compact Support

From now on we can concentrate on the construction of the kernel function ®. Due to simplicity,
we restrict our choice to radial functions with compact support. This is a good choice since those
functions are easy to implement and efficient to calculate in the SPH formalism. Moreover, radial
functions simplify the required conditions we need. Note that with the choice of a radial kernel
@ = ¢(|| - ||2), its Fourier transform ® = Fyp(]|-||2) as well as its convolution root ®” will be radial,
too. Unfortunately, as mentioned before, this is not true for the compact support any more.
We first have to check how the conditions look like in the radial version. To do this, we want
to rewrite the moment and approximation conditions for radial functions. We will start with the
approximation condition.
Lemma 4.21
Let ¢ € C*([0,00[) be positive definite on R? with compact support and with [5. ¢(||x|2)dx = 1.
Suppose there exists a constant C > 0 such that
dk

‘dskS]: ad(s)
holds for all s € [0,00[ and 1 < k < L. Then, ® = ¢(|| - ||2) satisfies the approximation condition
of order L.

< CFa0(s) (4.11)
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Proof. We have to prove that ® satisfies conditions (3.10) and (3.11). For the first condition,
we note that since ¢ € C'([0,00]) has compact support, pad;® is continuous and has compact
support for all || = L +1 and 1 < j < d. Thus, pa9;® € L*(R?).

To show condition (3.11), we suppose 1 < |a| < L, and 1 < j < d. We have to show that there
exists a constant C' > 0 such that |[D%x;® ( )| < C’(ID( ) holds for all x € R

We will first take a look at small x € R?. Since ® = ¢(||||2) has compact support, ® lies in C*° (Rd)
Moreover, ® is normalized, i.e. [p, ®(x)dx = 1, and thus ®(0) > 0. Due to the continuity of &

there exists a radius r > 0 with &)(x) > 0 for all ||x||2 < r. Therefore, we can choose
Dz;®
G e D700
HXI|2<T d(x)

such that |[D%z;® d(x)| < C1®(x) for all ||x||s < r.
Now let ||x||2 > 7 and suppose that «; > 1 in the first instance. With (4.2), we note that

D%, ®(x)| < | D* B(x)| + |2; DP(x)]. (4.12)

Applying Lemma 4.12 to the first absolute value we have

|

lee|—1 2\a\73| — (IZI ) k)CVHX”
|[D*™%®(x)| < Z ‘(fd¢)(k)(||x||2)‘ Z — T ||Z
k=1 =1 *ll2
le| -1
<o 3 x0T  [(Fas) O x| 1)
k=1
le| -1
< emax{1,r 12} 37 [(Fa0)® (x|
k=1

where we used ||x|2 > r. Assumption (4.11) and Lemma 4.5 in the univariate case imply that
there exists a C' > 0 such that |[(Fa¢)® (||x[|2)| < CFaé(||x]|2) for every 1 < k < || — 1. Hence,

D% B (x)| < cFad(||x]|2) = P(x).

For the second part we apply Lemma 4.12 as we did it in (4.13) to have

x|
2, D8 (x)| < [Ix]2l D*B0)] < elixl2 Y xlly 17 |(Fad) M (1x2)|
k=1
lee| -1

e | 30 Ixllz 1Y | (Fas® i) + lxlz | (Fas 1= (1x]2)|

k=1

where we split up the sum in the last line in the sum over the first || — 1 terms and the term for
k = |a|. The occurring sum is exactly the sum from (4.13) and can be estimated as above. For
the remaining term, we expand the absolute value to apply a reverse chain rule. With s = ||x||2
and using the triangle inequality, we conclude

s (Fa0") 1% (5)] <[5 (Fao") "D () + el (Fao") ™17 ()] + el | (Fagn) 1170 (s)

‘ dlel

Joia] (849" (5)) ’ +lal \(fdw)““"” (s)‘ .

The first term can be bounded by assumption (4.11). For the second term, assumption (4.11) and
Lemma 4.5 in the univariate case imply again that ’ (Fao)o=1D (s )‘ < C}"dqb( ). Finally, we have

Ixllz | (Fas ' (Ix]l2)| < CFag(x]l2).
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If a; = 0, the first term on the right hand side of (4.12) vanishes, so that the proof can be
adapted. O

For the moment condition we recall Lemma 4.11 which gives us that odd moments vanish if the
kernel is radial. A first result is the following one.

Lemma 4.22

A compactly supported, radial and normalized kernel ® = ¢(||-||2) always satisfies the moment con-
dition of an even order, in particular, ® has at least order 2. A non-negative compactly supported
and normalized kernel satisfies the moment condition with order at most 2. Hence, a non-negative,
radial and normalized kernel always satisfies the moment condition of order 2.

Hence, we will concentrate on moment conditions of even order since odd-order conditions are
always satisfied. We can rewrite the moment conditions as follows.

Lemma 4.23
Let ¢ € C[0, 00[ be positive definite on RY with compact support and let m € N. Suppose ¢ satisfies

[ - r(s)

/sd Lp(s)ds = T;/z’ (4.14)
/32k+d Lp(s)ds = 0, 1<k<m-1, (4.15)
0
/s2m+d Lo(s)ds < oo, (4.16)
0

where I’ denotes the Gamma function, see [GR0O0, 8.310]. Then, ® = ¢(||-||2) satisfies the moment
condition of order 2m.

Proof. Applying the transformation theorem with spherical coordinates for an arbitrary a € Ng

gives
2 d/2 ®
/x"‘@(x)dx: Wd /sl"‘l*d*lgﬁ(s)ds
r(3)

R4 0

For || = 0 and |a| = 2m we can simply apply assumption (4.14) and (4.16).
For 1 < |a| < 2m, we first notice that with Lemma 4.11 the integral is zero if |c| is odd since ®
is a radial function. For an even || we have |a| = 2k for a 1 < k < m — 1. Hence,

oo

/s|a|+d_1q§(s)ds =0,

0

where we used assumption (4.15). O

Note that condition (4.16) is automatically satisfied if our kernel ¢ has compact support.

4.2.4 A Kernel Construction Scheme

With Lemma 4.23 in mind, we now want to give a simple way to construct radial kernel functions
satisfying the moment condition of arbitrary order. For that, we follow the ideas of [BM85], see
also [MB02] and [RW16] by constructing a linear combination of scaled kernel functions. Suppose
that m € N. Consider the kernel as a linear combination of scaled functions, i.e. consider

- i,\jy) (;j) . s€ 0,00, (4.17)
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with \j e Rfor 1 < j<m,0<a; <az <...<ay, € Rand ¢ : [0,00[— R be a function
with compact support. With this kind of kernel, we can change the conditions on the kernel from
Lemma 4.23 to conditions on the parameters A and a. Inserting (4.17) into condition (4.14), we
find the new condition

00 -1

d
Z)‘JGJ = 27r(d/2 /sd_lw(s)ds =: cp.

0

Furthermore, condition (4.15) will be satisfied if
Z )\7a2k+d
j=1

forall 1 < Kk <m —1. Since we have m equations for our conditions, we receive the following
linear system

gild g—%d g—%d o U M €0
T 2+d
ST O o I Rl I
+ + + +d
a1 g az o Oy As | =|[0]. (4.18)
a%m—?-i—d agm—2+d agm—Q-‘rd L. a?nm,—Q-l—d )\m 0

To simplify this system we will transfer the ad from the matrix to the vector and denote A a by

)\j. Then, we have the system

1 1 1 1 A1 co
a? a3 a? a?, A2 0
4 4 4 4 oY
ay a3 a3 O, A3 | =101, (4.19)
2m—2 2m—2 2m—2 2m—2 g
ay agy 3 A, Am 0

The matrix we received is nothing else than a transposed Vandermonde matrix for the distinct
numbers a?, a3, ..., a2,, which means that unique solvability is given.

Proposition 4.24
Let m € N, a; > 0 be pairwise distinct for 1 < j < m and co € R. Then, the system given in
(4.18) has exactly one solution. Furthermore, the coefficients \; are given by

o1y @

0

)\j:EH(ﬁfkaz
J k J

for1<j<m.

Proof. Let Xj = a?)\j and a; = a? for 1 < j < m and denote the matrix given in equation
(4.19) by A. Since the a; are pairwise distinct for 1 < j < m, the determinant of the transposed
Vandermonde-matrix A, given by det(A) = [, p<,, (@ — a;), is different from zero and the
solution of system (4.19) can be calculated by Cramers rule via

X, o det(AJ)
7 det(A)’
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where the matrices A; result from A by replacing the j-th column with the right-hand side of
equation (4.18). For the determinant of A; we conclude

1 e 1 o 1 e 1
al DY a]71 O a/J+1 DY am
~2 ~2 ~2 ~2
det(A4;) =| ™ ajy 0 ajy, m
~m—1 ~m—1 ~m—1 ~m—1
al PR aJ_l O a]+1 PR am
G e Gjo1 Gjp1 e Gm
~2 ~2 ~2 ~2
; ay G5 G5t Gy
- 00(71) : . :
~m—1 ~m—1 ~m-—1 ~m—1
a/l PR a]71 a]+1 PR am
1 1 1 1
a a; a; a
1 -1 1 m
= co(—1)] 3 ’ o
0 k . . :
1<k<m L, - » =
; ~m— ~m— ~m— ~m—
k‘;ﬁ] al e aj 1 a]+ .. am
= ¢o(—1)! H a H (ar —a;) | »
1<k<m 1<i<k<m
k#j i k#j
which completes the proof. O

This construction method of the kernel gives us a very simple way to satisfy the moment condition
of arbitrary order. Moreover, this construction is, except for the constant ¢y, independent of the
choice for the function . However, a few problems arise along this construction. We have to be
very careful not to violate other properties of the kernel ®. In particular, ® has to remain positive
definite and has to have a convolution root.

Unfortunately, to keep these two properties, new conditions on the function v, the parameters
a; and m will appear. To keep ® positive definite, the d-dimensional Fourier transform of 1 has
to be decreasing and (\;)7L; = ()\ja?)’f:l have to be a monotonically decreasing sequence in the
absolute value, i.e. [A;| > |\j41]| for 1 < j < m — 1. This leads us to the following result.
Lemma 4.25

Let ¢ € C([0,0[), so that s — s9714(s) € L1 (R?), be positive definite on RY with a decreasing
d-dimensional Fourier transform. Let m € N and 0 < a1 < az... < ay so that (|\;])jL, =

(|/\j|a?)}":1 is @ monotonically decreasing sequence and let Xj > 0 if j is odd. Then, ¢, defined in
(4.17) is positive definite on RY.
Furthermore, if Faib is positive in [0, 00[, then Fqd is also positive in [0, oo].

Proof. First of all, let m be even. The d-dimensional Fourier transformation of ¢ can be written

as
m. m/2 _ _
Fad(s) = 3 NFatb (a55) = 3 (Vg1 Fard (azj15) + Ay Fatb (a2;9))
j=1 j=1

where we split up the sum in terms with odd and even indices, respectively. Using that Xj is
positive if j is odd, we have Ag;_1 > |Ag;|. Moreover, since Fq1) is decreasing, meaning in particular
Fa (agj—18) > Faip (ag;s) for all s > 0 and 1 < j < m/2, we have

Nojo1Fard (azj—18) > [Noj| Fatb (az;s)
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and hence Fy¢(s) > 0. Now, let m be odd. Then, we have

m—1

Fad(s) = c > NiFatp (a;5) + AnFat) (ams),

Jj=1

where the sum is positive according to the case where m was even. The second term is also positive,
since A, is positive if m is odd. O

For the sake of simplicity, we now choose a € R™ to be equidistant, more precisely a; = bj for a
fixed b > 0 and for 1 < j <'m. Then, we can calculate A; via

e bk " ok ok
17 ku OHk2 ' Cogk—jkﬂ'
k#J k#] k#j
1 m m
(m!)2 (J 1 ) 1 < , 1
o (5 ) | 11 5 ) (91D
J k= 1k J k:j-}-lk J k=1k+]
j—1 m—j m—+j
B o (m)? (1 1 1
k=1 k=1 k=14j
= (=1)7""2¢ m! m!

With this representatlon for )\j, which is independent of the choice of b, we can easily verify that
)\j = Ml J)\J 1. Since m“ 7 <1, (|)\ D7y

since A\ is posmve )\1 is posmve if j is odd. Hence, the sequence (|\; |) ; from Proposition 4.24
can be used to construct ¢.

Finally, it remains to derive a condition on v so that ®, resulting from the construction in (4.17),
satisfies the approximation condition. This is the case if 1 itself satisfies a kind of approximation
condition.

Lemma 4.26

Let ¢ € C1([0, 00[) be positive definite on R? with compact support and a decreasing d-dimensional
Fourier transform. Let a; = bj for a given b > 0, 1 < j < m and \; from Proposition 4.24.
Assume there exists a constant C' > 0 such that

.

is a monotonically decreasing sequence. Moreover,

S-Fdw( ) < C‘Fdw(s)’ s € [0700[7 (420)

dk

foralll <k < L. Then, ® = ¢(||-||2) with ¢ defined in (4.17) satisfies the approximation condition
of order L.

Proof. First we note that ¢ € C*([0,00[) has compact support. Moreover, as we have shown
before Lemma 4.26, (\X] )7L, is a monotonically decreasing sequence and A; is positive if j is odd.
Since 1) is positive definite with decreasing d-dimensional Fourier transform, Lemma 4.25 states
that ¢ is positive definite.

To apply Lemma 4.21 it remains to show that

sFad(s)| < CFad(s), s€0,00],

dk
i
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for all 1 < k < L. Inserting the definition of ¢, we achieve

k
‘ =sFap(s SZ/\ fd¢ sa;)
mo_ k
< Zp‘ | ds ksfdz/J(SGJ)
j=1
< S ylla | 2 dew( Nl

1

<.
I

DN Fatb(say)

j=1

forall s > 0 and 1 < k < L, where we used the assumption (4.20). To complete the proof, we have
to show that there exists a C' > 0 with >0 | [\j[Fatp(saz) < C 3770 \jFayp(sa;) = CFap(s), or

3 (6Xj - |Xj|) Fob(sa)) >0,  s>0. (4.21)
j=1

According to Lemma 4.25, inequality (4.21) holds if (|5Xj - |Xj||)§":1 is a decreasing sequence. We
N m+l ]

recall the properties of Xj. As we have shown before Lemma 4.26, \; = )\] 1 and A is

positive if and only if j is odd, otherwise A; is negative. With this, assuming that C > 1, we have

& —|X<|— (C’+1))\, Jj is even,
! T (C=1));, jisodd,

which shows that GXJ — \XJ| is positive if j is odd. Moreover, if j is odd, we have

m+1—
ICX; = [Nl = (C =)A= (C —DWI/\J 1| < (CH+ DXl

which is true for every C > 1 since (m+1—3)/(m+j) <1. If, however, j is even we have

o~ ~ ~ ~ m4+1— ~
€% = Xll = €+ DIX)| = €+ D=5, < € = DRy,

which is true for every C satisfying C > (2m+1)/(2j — 1) for 1 < j < m, so that C>2m+1
suffices to ensure that inequality (4.21) holds. Applying Lemma 4.21 completes the proof. O

We will finish this section with our final result which unites all conditions on %, so that our
corresponding radial kernel ® satisfies the condition from Theorem 4.20.
Theorem 4.27

Let ¢ € C([0,00]) be positive definite on R? with compact support and a decreasing d-dimensional
Fourier transform. Let m € N and L > |d/2] +1. Assume there exists a constant C > 0 such that

dk
‘d = sFa(s)

< CFa(s), s €[0,00], (4.22)

foralll <k < L. Let ® be defined as in (4.17) with a; = bj for a given b >0, 1 < j < 'm and
let \; be determined as in Proposition 4.24. Then, the convolution root ®" from Lemma 4.14 is
in L'(R?), satisfies the moment condition of order 2m and the approzimation condition of order
L—1.

If (|| - |) is in addition in W2°2(R?) for o > d/4, then ®" € WTL(R?) for all 7 < o — d/4.
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Proof. With the given properties we know that ® defined as in (4.17) is a continuous, positive
definite function with compact support that satisfies the moment condition of order 2m according
to Lemma 4.23 and the approximation condition of order L according to Lemma 4.26. Theorem
4.20 gives us the existence of ®" with the required properties. O

4.3 The Wendland Radial Basis Functions

In the last section, we derived a construction scheme for the convolution kernel ® as a function
of an univariate kernel . To complete this construction, we still need a class of nonnegative,
positive definite functions ¢ € C([0, co[) with compact support and decreasing Fourier transforms,
satisfying the conditions of Theorem 4.27. Moreover, these functions should be easy to implement
and efficient to calculate.

The original Wendland functions, first derived in [Wen95], will be a good starting point to find
those kernels. It is a well-known fact that these functions are nonnegative, positive definite with
compact support. Furthermore, they can be constructed having any given smoothness. However,
it is not clear whether they have a decreasing Fourier transform and whether they satisfy the
approximation condition. For both conditions, we need to know the Fourier transform of the
Wendland functions. Unfortunately, the form of the Fourier transform of the Wendland functions
differs in even and odd spatial dimensions, whereby especially the case for odd space dimension
becomes technical. Nevertheless, we will provide an extension of the original Wendland functions
such that they have a decreasing Fourier transform and satisfy the approximation condition of any
order in even and in odd space dimension.

This theory can easily be transfered to the missing Wendland functions, see [Sch11], by a simple
dimension step argument. Hence, we provide an extension for the missing Wendland functions such
they have a decreasing Fourier transform and satisfy the approximation condition of any order.
First of all, we will give a generalized theory of the Wendland functions.

4.3.1 The generalized Wendland functions

We will start with the basic construction of the generalized Wendland functions. For that, we will
need a special integral operator. For the following theory, see also [Sch11], [Chel3] and [Hub12].

Definition 4.28
Let o > 0 and f be given such that s — sf(s)(s? —r?)*~! is in L'([0,00[) for all r > 0. Then, the
operator I is defined by

2a_11F(a) TSf(S)(SQ - T2)a_1d85 « 7& 07
fir), a=0,

I%f(r) =

for allr > 0.

This operator has some important properties we will derive. To show these properties, we will
need the following two equations which can be found in [GR00, 3.196.3] and [GR00, 6.567.1].

Lemma 4.29
i) Let b> a and p,v € C with Re(p) > 0 and Re(v) > 0. Then, the following equation holds

b
s—a) 1 —31’*15:w Y
a/( o= syt = TR e,

74



The Wendland Radial Basis Functions

ii) Let b > 0 and p,v € C with Re(u) > —1 and Re(v) > —1. Then, the following equation holds
1
/ LT (b)) (1 — £2)Hdt = 2PT (u + )b~ WY g, (b).
0

The first important property of the operator defined in Definition 4.28 is additivity in the parameter
a. The linearity in f is clear since the integral is a linear operator itself.

Lemma 4.30
Let o, > 0 and f such that s — sf(s)(s®> —r?)Y~1 ds in L1 ([0, 00[) for v € {a, B, + B}. Then
1T f(r) = I°*P f(r)

for allr > 0.

Proof. For a = 0 or 8 = 0 there is nothing to show. Hence, we suppose that «, 8 > 0. First of
all, we insert the definition of I® and I”. Thus, we have

o0

: / SO f(5)(s% — )N ds

20—1T(q)

2)8-1 F2ye—1
= 2r / /tf di(s? — 1)~ 1ds,

We will use Cpp = (2°T872'()['(8))~! as an abbreviation. By reordering the integral, we
conclude

11 f(r) =

I°IP f(r) = C, 5// s2 — 2o l(12 — )1 f(t)dtds

_Cag/tf / (s — )12 — s%)P~dsdt,

where we changed the order of integration using Fubini’s theorem. Note, that we had to adjust
the integration boundaries. Substituting s by /s implies

I°I° f (1) caﬁ/tf / r2) o (12 — 5)PLdsdt.

From Lemma 4.29 i) we know the latter integral. Inserting this gives us

7078 _ aﬁ/ ) 2 2yortB-1 gy
e O (=)
1
= [ tf)(t* —r*)* T dt
e ey / OGRS
= 1" f(r),
which completes the proof. O
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The operator I has a very useful property in combination with the Fourier transformation F; of
radial functions given in Theorem 4.10.

Lemma 4.31
Let 0 < o < (d—1)/2 and f such that s — f(s)s¥2J4_2)/2(rs) is in L*([0,00[) for all v > 0.
Then,

Fa-2aI°f(r) = Faf(r)

for allr > 0.

Proof. For a = 0 there is nothing to show. Hence, let a > 0. We will start by inserting the
definition of the radial Fourier operator and the definition of the operator I¢. Hence,

fd_gafaf(r):r*“z‘”/faf(t)td Csama (rt)dt
0
—r_d_Qza_z 0071 Oos s)(s? — T
_ /QQ T )/ Fls)(s? —12)° ssaa (rt)dt

d2a2

2a1F //sf

For the sake of simplicity, we will write v = (d — 2a — 2)/2 and u = a — 1. By changing the
order of integration with Fubini’s theorem, where we have to adjust the integration boundaries,
we conclude

a-20—2 (rt)dsdt.

Fa—2aI%f(r) = 2IT //sf )T, (rt)dsdt
0 t
— T i / v+1 2 42\p
o O/ sf(s) 0/ L () (52 — (2) P dtds

1
= 5 / F(s)s T2t / £, (rst) (1 - ) dtds,
0

where we substituted ¢ by ¢/s in the last step. At this point we can use Lemma 4.29 ii) with b = rs
to arrive at

Fa—2aI®f(r 2#1“ /f sV PEIIT (0) (rs)~ W Ty (rs)ds
0

[e.e]
[ S (rs)ds
0

oo

= /f(s)s%J% (rs)ds

0

This completes the proof. O

We will shortly review the last result. The operator I“ enables a form of dimension walk, which
means, for example, that we can calculate the d-dimensional Fourier transform of f by calculating
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the 1-dimensional Fourier transform of I¢~1/2f  In particular, we will also make use of one-
dimensional steps where we have o = 1/2.

With this property in mind, we now give the definition of the generalized Wendland function. To
this end, we introduce the cutoff function (), which is defined by

(@) = {x e

0, x<0O.

and recall the notation |z, which denotes the largest integer less than or equal to = € R.

Definition 4.32
Let « >0, p > —1 and f, defined by fu(s) := (1 —s)',. The generalized Wendland functions are
given by

Pals) == 1(fu)(s) (4.23)

for s > 0.

Note that := means that the generalized Wendland functions are defined up to a multiplicative
constant. This will be important later when we demand that ¢, o is normalized in some way. For
the greater part of the following theory, however, we will neglect this constant.

It is a well-known fact that these functions are positive definite on R? for a € Ny /2 and pu € Ny if
> |d/24+a]+1, see [Sch1l]. Moreover, Chernih [Chel3] showed that these functions are positive
definite on R? for a > 0 if and only if u > (d +1)/2 + a.

A very useful property of the generalized Wendland function is a combination of Lemma 4.30 and
Lemma 4.31, which enables the dimension walk introduced in Lemma 4.31.

Theorem 4.33
Leta >0, p>—-1and 0 < B < (d—1)/2. Then Fadu.a(r) = Fa—280u.a+s(r) for all v > 0.

Proof. By Definition 4.32, f,, has compact support, so that s + sf,(s)(s*> —72)7 is in L1([0, oc])
for all » > 0. Hence, using Lemma 4.30, ¢, o453 = Iﬂd’u,a holds. Moreover, using that ¢, , has
compact support, the map s ¢M’a8d/2j(d_2)/2(7’8) is in L([0, oc[) for all r > 0. Hence, applying
Lemma 4.31 completes the proof. O

Theorem 4.33 allows to calculate the d-dimensional Fourier transform of the generalized Wendland
function ¢, o by calculating the one-dimensional Fourier transform of ¢, o4 (q4—1)/2- This dimension
walk is the key idea to determine the Fourier transform of the Wendland functions later on.
Another easy-to-show property is the monotonicity of the Fourier transform for specific u. To
prove this, we will need the following lemma.

Lemma 4.34
Let f:[0,00[— R with r — r¢*af(r) € LY(RY) for a € {~1,0,+1}. Then,
1
L)) = Fasat )
for allr > 0.

Proof. Using the dominated convergence theorem we may change the order of differentiation and
integration, to conclude

S FA0) =1 (7 [ £t re)ds
0

o0

:—7/f(s)sd (t‘¥J%(t))/

0

—_

ds.

t=rs

<
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With the equation (¢7%J,(t)) = —t~"J,41(t), which can, for example, be found in [Wen04], we
arrive at

which completes the proof. O

The monotonicity of the Fourier transform of Wendland’s functions was firstly showen by Chernih
in [Chel3] with a more complicated proof. It can be shown that the generalized Wendland functions

are monotonically decreasing if u is chosen large enough. This is a crucial property in the sense of
Theorem 4.27.

Theorem 4.35
Let oo > 0. Then, the d-dimensional Fourier transform of the generalized Wendland function ¢, o
is monotonically decreasing if u > |d/2 + o + 2.

Proof. We have to show that the derivative of F3¢, o is negative. With Lemma 4.34 we know
that (Fa¢,.a) (s) = —sFay2bu.a(s). For the (d + 2)-dimensional Fourier transform we have the
dimension step from Theorem 4.33 to go back to the d-dimensional Fourier transform. Hence, we
have Fyi00,,a = Fidu,a+1. Finally we have

(Fadpa)' (1) = =1 Faduasi(r) <0
for every r > 0, since ¢, o+1 is a positive definite function for all p1 > |d/2 +a + 1] + 1. O

We defined the Wendland functions and derived some basic properties we will need. From now on,
we will consider two different cases, one in which « is assumed to be an integer and the other in
which « 4 1/2 is assumed to be an integer.

The final goal is to find functions ¢ that satisfy the conditions in Theorem 4.27, that means,
among other things, that ¢ is positive definite, has a decreasing d-dimensional Fourier transform
and satisfies a kind of approximation condition (4.22). While the first two conditions are satisfied
by the general Wendland functions, the approximation condition (4.22) is a little bit harder to
achieve. For this, we will calculate an explicit formula of the Fourier transform, and will show
that (4.22) holds. Moreover, we will differ between the original Wendland functions (« = k and
w=1d/2|+k+1) and the missing Wendland functions (« = k+1/2 and g = [(d+1)/2] +k+1).

4.3.2 The original Wendland functions

The original Wendland functions were first proposed in 1995 by Wendland in [Wen95]. These
functions are given by equation (4.23) with o =k for a k € Nand p = |d/2] + k+ 1, i.e.

— _ 7k
Yak = ¢L%J+k+1,k =1 fL%J+k+1‘

In our case, we need an extended version of the original Wendland functions. Let [ > 0. We define
the extended original Wendland functions by

. _ 7k
VY kel = ¢L%j+k+l+1,k =1 f[%]+k+l+1-

We will write p = |d/2] +k+1 since it is a frequently used parameter in the context of Wendland
functions. If I = 0, then %40 = ¥4k, which means that the original Wendland functions are
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a special case of the extended original Wendland functions. Note, that the new parameter | can
also be seen as an increment of the spatial dimension of the Wendland functions, since we have
Yak,i = Yata1,k for I € N. Thus, all we do is considering original Wendland functions of higher
spatial dimension in lower dimensional spaces. Note, that 14 1 ; possess 2k continuous derivatives
around 0, like the original ones, but |d/2] + 2k + 1= p+ k+1 — 1 continuous derivatives around
1, { more than the original Wendland functions.

We will start with arbitrary spatial dimension. Later on, when we have to calculate the Fourier
transform of the extended original Wendland functions, we have to differ between even and odd
spatial dimension.

To calculate the Fourier transform analytically, we need a closed form representation of the Wend-
land functions. Such a closed representation was first given by Hubbert in [Hub12]. We will extend
this representation to include the new parameter [ as follows.

Lemma 4.36
Let I,k € Ng and p = |d/2] + k + 1. Then, the extended Wendland function can be written as

k k
1 I+k (;) i k—j ;
Yaki(r) = Gurin(r) = g (1= r) Ry 7(M+lik.+j) 28I (1 =)
' =0\ k+tj
forr >0.

Proof. Hubbert proved the formula for { = 0 in [Hub12]. Since the parameter [ can be interpreted
as an increase of the spatial dimension, i.e. ¥qx,; = Y442k, the formula is also valid for arbitrary
I eN. O

Lemma 4.36 gives us a representation of the extended Wendland kernels of the form
Yaps = (1— T)_Lg/2J+2k+l+1p(r)7

where p is a polynomial of degree k. With this formula, it is obvious that the first |d/2] + 2k + 1
derivatives will vanish at r = 1.

Corollary 4.37
Let I,k € Ng. Then

(=0
for all0 <n < |d/2|+2k+1.

Chernih [Chel3] simplified the representation from Lemma 4.36 to the following, general result.

Theorem 4.38
Let I,k € Ny and v € N with v > (d + 2k + 1)/2. Then, the Wendland functions are given by

kpll WX vt2k\ (L
y = —1)ktd 2 J
o) = [t ) (T )

for all 0 < r <1, where we used the generalized binomial coefficient

1) (a—(k—
ata=t)la=(h=1)) g

a
Aln

0, k <0,
fora € C.

Proof. For the proof of this formula, see [Chel3]. O
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This formula holds in particular for the extended original Wendland functions 4 1,1 = ¢4,k With
v=pu+1>(d+2k+1)/2 for all | € Ny. By combining the constants of the previous formula, we
can finally write the extended original Wendland functions as follows.

Corollary 4.39
Let l,k € Ng and p = |d/2] + k + 1. Then, the extended Wendland functions are given by

pt2k+1
Ya k(1) = Capy Z ad 1,577
i=0

for all0 <r <1, with

and
2kl (4 1)!

Cups = .
T it 2k 1)

Note that aqr;; = 0 if (j —1)/2 — k is a negative integer because of the appearing generalized
binomial coefficient.

Furthermore, from Corollary 4.37 we know that the first |d/2] + 2k +1 derivatives vanish at r = 1.
This gives us the following relations for the parameters aq ;.

Corollary 4.40

Let I,k € Ng and p = |d/2] + k+ 1. Then
p2k+l jt

O G

=0.

j=n
forall0<n<|d/2|+2k+l=p+k+1—-1.
The formula in Corollary 4.39 will serve us as a starting point for the calculation of the Fourier

transform of the extended original Wendland functions. From this point, we have to differ between
even and odd space dimensions.

The original Wendland function in odd space dimension

Next, we will restrict ourselves to odd space dimension. Note that in this case we have |d/2| =
(d—1)/2. As we will see, we will need the following integrals.

Lemma 4.41
Let j € Ng. Then, the following equation holds

ol

L

: J
. "
/sj cos(sr)ds =sin(r) E (*1)"(,‘77'2)'r*(2”+1)
] — <Zn)!
0

n=0

(4.24)

for allr > 0.
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Remark A
Note that in the term j —2 || is zero if j is even, so that the last term of (4.24) vanishes in this
case. Hence, (—1)UTD/2 has not to be defined for even j.

Proof. We will denote the integrals with

Ci(r) == /lsj cos(sr)ds.
0

We will give the proof by induction, where we will first show that the formula above is correct for
j=0and j =1, and then do an induction step from j — 2 to j. For j = 0, we can simply calculate
the integral by

Co(r) = %sin(r).

For j = 1, we use partial integration to arrive at

where we see that formula (4.24) is correct. Now suppose that the formula is correct for C;j_s. For
Cj, using partial integration twice, we derive

SIS

1
Ci(r) = %sin(r) - /3771 sin(rs)ds
0

%sin(r) + Tj—z cos(r) — Ji(jrg I)Cj_g(r).

Now, we want to use the induction hypothesis and insert Cj_,. To differ between the terms
occurring in Cj_,, we will split up the term to Cj_a(r) = Cj_a4in(r) + Cj—2.cos(r) + Cj_2,0(r).
Hence, for the term that contains the sinus terms, we have

(i1 (i1 9]
- sin(r) — ‘](‘77472)0]-_275111@) = sin(r) — ‘7(‘]7472) sin(r) 2 (1)"092_)271)!7“(2”“)
1)1 .
= sin(r) 1—&— Z (=)t ! p—(2n+3)
o= (j —2—2n)!
1 1%] i
=sin(r) | — + (-1 ——= —(2n+1)
roo—= (j —2n)!
1£) y
=sin(r) Y (=1)"— J ~(@n+1)

In the same way we can combine the parts containing the cosinus terms. For the remaining third
term Cj_2, we note that (j —2) —2[(j —2)/2] = j — 2 [j/2], which completes the proof. O

With the calculated integrals we can give a closed form representation of the Fourier transform of
the extended original Wendland functions in odd space dimensions.
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Theorem 4.42
Let d € N be odd, k,l € Ng and = (d—1)/2+k+1. Then, the Fourier transform of the extended
Wendland function is given by

et -14)-1
2
Fabar(r) = \/70,1 hpdsl (Sm(r) Z bl,d,k7l,nr‘<2Lé”?““”“)

n=0
=t - -1
+ cos(r) > boaop,ar LT 20T 2042)
n=0
L&)

—(2 2
n=0

where the coefficients are given by

3u+l-—2

— Lltutn 7t
b1,d,k,z,n—(*1)L2J " Z O oy a51 |4t ,](j QHJ*QM*Q”)V
=214 | +2u+2n 2 '

3u+l—2

e j!
bo.dktin = (_1)UT1J+#+" Z O o5t 14t 57 -1 ’ 1
=2t rzenar U-205%]-2n-2n-1)
- 2

b3,d.k,ln = (_1)M+nad,k:+%,lf%,2n+2p71(2n +2u— 1)L

Proof. Taking the d-dimensional Fourier transform of 14 1, we can step through the dimension
via Theorem 4.33 and arrive at

Faa (1) = Faburip(r) = F1o, 4 ppaa () = Fitdg pyaca (),

where we just have to calculate the one-dimensional Fourier transform of 1 A dst . Now we
denote k' = k+ 4 L and I =1— %L and i/ = d2 L+ k' +1. Recalling Corollary 4.397 the extended
Wendland functions can be ertten as
2k +p/ 41
Vap (1) = dpryv w (1) = Capr v Z ag g’ relo,1].
j=0

Note that k" and I’ are integer since d is odd, so that using Corollary 4.39 is allowed. Using the
one dimensional radial Fourier transform (4.4) then yields

1

5 2%’ +u vy
Faar(r) = \/ ;Cd,k’,l’ ad i 1 /8] col

Jj= O 0

By inserting the integrals from Lemma 4.41, the sum that occurs in the Fourier transform becomes

2k’+,u’+l' 1
Z ad k' 1. /sj cos(rs)ds = sin(r)A(r) + cos(r)B(r) + C(r),
j=0 0

where the functions A, B and C are given by

2k"+p' 1 L5 ;i
A(r) = (=1)"aaw v ' (),
o)l
7=0 n=0 ( Qn)
2k’ +p 1 [ 5] Jl
B(r) = (—D)"agn v I = 2m—1)! rm (20t
j=1 n=0
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and
2k '+l ] JH -
C(r)= ZO ad. k' 1 5 (j -2 bJ) (=)= jlr~ G+1)
‘7:

Note, that we start the summation over j in B at 1 since for j = 0 there are no terms. By changing
the order of summation we obtain for A

(2R o +l’ j! —(2n+1)
LWJ (2n+1) S 5!
— T '
2k P =T

We know from Corollary 4.40 that the second sum vanishes for 0 < 2n < u/ + & + 1’ — 1. So the
first inner sum, which does not vanish is for n = (@' + k' 4+1")/2, if the numerator is even, and
n=(u 4+ k" +1U'+1)/2, if the numerator is odd. Hence, we have

LMJ 2k’+p/+l/ ]'
A _ —1)" —(2n+1) P A
=2 2. awriGoy
n:L“ +k2+l +1J j=2n

Now we want to change the parameters back to k and I. Using p/ +1' = ,u +land ¥ = p—1
yields | 2t | = |32 | — bl gy ] and [AHEHAEL | — 208 — | L]y 4y Inserting the
change of parameters, we derive

L”T_HJ-HL— Sl ]'
- n —(2n+1 1
A(T)_ ( Z Qd k' l,] 5 )'
n=%]+u =on
[t L]
- Z b1 d.k,l nr’(%%H?wan),

where we shifted the index n and used the coefficients given by

3u+l—2

1
L n
b1,dk,1n = (‘ULQH}H_ Z Ad, k' 1! ’J( L ] j— 2 2n)!’
j=21%]+2u+2n a

We will apply the same procedure to B. Again, by changing the order of summation we have

/ [ART
E +2k +1 1JM+2k Y

j! —(2n
B(r) = Z Z "aq g l,j( 20 1) p(2nt2)

j=2n+1

o ’_
| +2k2+l 1J 42k 1

i
_ _1\n,.—(2n+2) . J:
= ) (=1)"r > QAR g T

n=0 j=2n+1

The second sum vanishes again for 0 < 2n+1 < p/ + &’ +1’ — 1 according to Corollary 4.40. Hence,

L%J 2k 41 i
_ _1\n,.—(2n+2)
B(ry)= > (=1)"r ‘ > aaw ViG Tam —T)
n:LM/Jrl;Url/J j=2n+1
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Now, we change back the parameters to the original ones. For the borders of the sum we have
42k 41 —1 3u+1—3 -1 k4 2u+1—1 - :
|l ) = |2 = | Bl 4 — T and AR ] = |22 = [51] 4+ 4 We arrive at

2
L%Prufl Suti—2 )
B(r) = Z (_1)n7~7(2n+2) Z ad,k’,l’,jm
=Lt j=2n+1
le=2 -5
B Z b2,d,k,z,n7‘*(2LFT1J+2/A+2n+2)’
n=0
where we used the coefficient
3u+i—2 )
Pl = (_1)L%J+u+n Z Qd k1, J!

- —1
j=2 5 J+2p+2n+1 (G —20% ] =2p—2n-1)

Finally, we have to rewrite the function C. Since j — 2 L%J is 1 if and only if j is odd and 0 if j is
even, we conclude

Lu’+2k;+l’—lj
C(’I") = Z adyk/,l/’2j+1(—1)j+l(2j + 1)!7'_(2j+2).
7=0

We note that ag 1 2541 = 0if 7 < — 1 since (Mil) = 0. Hence, we arrive at

e |
C(T) = Z ad’klﬁl/’2j+1(—1)j+l(2j + 1)!7’7(2j+2)
J=p—1
L;Hréflj

= Z adyk/’l,’2j+2#,1(—1)“+j (2] —+ 2/.L — 1)!7-_(2]""2#)’
7=0

where we also returned to the original parameters. Setting the coefficient
_ +
bg’d7k7l7n = (—l)u’ nad,k+%,l—%,2n+2/i—l(2n -+ 2/,L - 1)'
finishes the proof. O

We derived a closed form representation of the extended Wendland functions in odd space dimen-
sions. Now our interest lies in the general form of the Fourier transform. As we can see from
Theorem 4.42, this form depends on whether the parameter [ is odd or even.

Proposition 4.43
Let d € N be odd, k,l € Ng and p=(d—1)/2+k+ 1. Then

Fatbari(r) =r=CrH =0 (p) 41 (r)sin(r) 4+ pa.ap(r) cos(r) + qari(r)), >0,

where qq,1,1 s a polynomial of degree p+1—1 and p1,4.k.1,P2,d,k,1 are polynomials of degree at most
w—1.

To be more precise, either p1 gy € Hu—o and pa gk € Hy—q if I is even or p1gr; € II,—1 and
P2.d.k,1 € HN,Q Zfl s odd.

Note carefully that the coefficient of the highest monomial part in ¢, given by b3 0, does not
vanish according to the definition of the coefficients a4,k ;,; given in Corollary 4.39. Hence, a notable
fact of Proposition 4.43 is that the polynomial g4, has a degree higher by at least [ than pi 4.,
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and p2 q,,. This fact will be important to prove that the extended original Wendland functions
satisfy the approximation condition.
As a direct consequence of Proposition 4.43, we know that the asymptotically behavior of Fqiq k
has to be like r—2#, in particular that Fad kg = @(T*Q”). Since Fgibq k., is positive, there exists
a C' > 0 such that

fﬂ/)d’k’l(?") > C’I"izu, r>1. (4.25)

Using this representation, we can conclude two different properties of the extended original Wend-
land functions. The first one is about the regularity.

Lemma 4.44
Let d € N be odd, k,1 € Ny and = (d—1)/2+k+1. Then, tar,(||-|2) belongs to W2(R?) for
all o < 2u —dJ/2.

Proof. From Proposition 4.43 we know that
Fatba s = O(r—")

for » — oco. Since Fyt)q , is continuous, there exists a C' > 0 such that

1

fdl[}d,k,l(r) < Cm

for all » > 0. Using this bound, we arrive at

/ (1+ [%I12)7 | Fatbaa(x]2) 2dx < / (1+ [x|2)72dx < oo
R4 Rd

which holds if o — 24 < —d/2. O

The second property, which follows from inequality (4.25), is that the extended original Wendland
functions satisfy the approximation condition. Here, the previously mentioned difference in the
degree of the polynomial gq ,; and the polynomials p1 4.1, P24,k becomes important.

Theorem 4.45
Let d € N be odd, k € Ny and | € N. Then, for every L € N there exists a constant Cr, > 0 such
that

< CrFaak(r)

‘ n

erdwd,k,l ()

foralll <n<Landr>0.

Proof. In the following we will neglect the dependence of d, k and [ and write e.g. p; instead of
D1.d,k,- We will assume L > [ without loss of generality.

Since Fathgr, € C*°([0, 00[) is positive and monotonically decreasing according to Theorem 4.35,
such a constant C' can easily be found for » < 1 and it suffices to show that the inequality holds
for all » > 1. According to Proposition 4.43, F414 1, has the form

Fabapu(r) =r~ G0 (p(r) + q(r)), >0

with g = (d —1)/2 + k + 1, where we denoted p(r) = p1(r)sin(r) + pa(r) cos(r) for all r > 0 with
p1,p2 € ll<,—1 and ¢ € II,,4;_1, where the set II<,_; denotes all polynomials with degree at least
pw—1.

Hence, for an arbitrary derivative of order j € N we have that ¢/) € II,,+;—1—; and thus that there
exists a constant ¢, > 0 with [¢)(r)] < cor#t =17 forall r > 1if j < p+1—1 or ¢¥) = 0 if
i>pu+l—-1
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The function p, however, does not change its form when we differentiate it. For the first derivative,
we have

p'(r) = (p1(r) = p2(r)) sin(r) + (po(r) + p1(r)) cos(r)

where p} — po,ph — p1 € Il<,,—1. Hence, for an arbitrary derivative of order j < p — 1, we have
that p\9) (r) = 1 (r) sin(r) + pa(r) cos(r), where p; and o have the same degree as p; and py, i.e.
P1,P2 € Tl<,,—1. Thus, there exists a constant ¢, > 0 such that [p\9)(r)| < c,r#~! for all r > 1.
Hence, for an 1 <n < L, we can calculate the n-th derivative by

dr " /n\ drI @
_2 : —(Bu+i-2) &
drm T‘Fdwd,k,l(r) - o (]) drn—jr : dri (p(’f‘) + CI(T))

= Z cjr (Buti=2)—ntj (p(j)(r) + q(j)(r))
j=0
with certain nonvanishing constants c¢;. The considerations above show that for each 0 < j < n
we have [p\)(r)| < c,r"*~'. Moreover, if 0 < j < [, then we have
|q(j)(r)| < epttt=1-7, |p(j)(r)| < ekl < epptl=1-d,
For 57 > [ we have have on the one hand
\q(j)(r)\ <ertt,
if j < p+1—1 and, on the other hand, |¢V)(r)] =0 < er#~1 if j > p+ 1 — 1. Hence, we have

mn

d
dTnT]:dW,k,l (r)

l n
< c§ pGBuAl=2)—ndj putl=1-j E p—Butl=2)—n+j p—1
j=0

j=1+1

for all » > 1. The first sum simplifies to Z;ZO rm2n=ntl < ep=20 35 > 1, r > 1. The second sum
becomes

n n—I1—1
Z 7,72/17n+jfl+1 _ Z 7,,72/,1,7n+j+2 < CT‘72#7Z+1 < CT’72'U’
j=l+1 7=0
since | > 1. Using (4.25) finishes the proof. O

Theorem 4.45 states that the extended original Wendland functions satisfy the approximation
condition of any order if the parameter [ > 1. Hence, it will be possible to eliminate the dependency
of the order of the approximation condition in Theorem 3.9.

Unfortunately, the proof does not hold for the original Wendland functions, where { = 0. Using
the notation from the proof of Theorem 4.45 and setting a = 3u — 1, the derivative of rFgtpg k. 0(r)
is given by

d .

(r Fabaro(r) = r=*(((=a+ Dpa(r) + 7} (r) = rpa(r)) sin(r)
4 ((—a+ Dpalr) + rpa(r) + 7(ph(r)) cos(r) + (—a+ a(r) +7¢ (1))

In the case of [ = 0, rp1(r) is a polynomial of degree u — 1 and rps(r) is a polynomial of degree p.

Hence, %(de@[}&l’o(’r)) decays like r=oTH=p=20+1 while Fythq r.o itself decays like 7~*. Hence,
a constant C, as given in Theorem 4.45 cannot be found for any L > 1.

Theorem 4.46
Let d € N be odd and k € Ny. The original Wendland functions g0 do not satisfy condition
(4.22) of any order.
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Finally, we come to our main theorems of this chapter. The first result gives us the properties of
the extended original Wendland functions themselves without using the construction from equation
(4.17) for a higher moment condition. Nevertheless, since ¥4 (|| - ||2) is a radial and therefore
an even function, it satisfies automatically the moment condition of order 2. Note that this also
requires that ¢q (]| - [|2) is normalized, i.e. that [y, tar([x]2)dx = 1. Since we defined the
generalized Wendland functions up to a multiplicative constant, we will choose this constant such
that the normalization is satisfied.

Theorem 4.47

Let d € N be odd and k,l € N. Then, the root kernel of the normalized extended original Wendland
function (|| - ||2) ewists, belongs to WEL(RY) N WH2(RY) and satisfies the moment condition
of order 2 and the approximation condition of any order L € N.

Proof. We know that 14, has compact support and since k > 0, 14 is in C1([0, 0o[). Hence,
using Theorem 4.45, Lemma 4.21 states that ¢45,(] - ||2) satisfies the approximation condition of
any order L € N.

Furthermore, from Lemma 4.44 we know that g 5(] - [|2) € W272(R?) for all 0 < pu — d/4.
Lemma 4.15 then yields that the convolution root of 1y k(|| - |l2) belongs to W™2(R?) for all
T<o—d/4 < p—d/2=Fk+1/2, which includes T = k. Since 94 ,, and hence its convolution root
satisfy an approximation condition of any order, Theorem 4.17 yields that the root kernel belongs
also to W*1(R9). O

The next result takes advantage of the construction from equation (4.17) to satisfy the moment
condition of an arbitrary order. Here, the requirement [ > 1 to ensure that the Fourier trans-
form of the original extended Wendland functions is monotonically decreasing matches with the
requirement for the approximation condition.

Theorem 4.48

Let d € N be odd and k,1 € N. Let m € N and ® = ¢(|| - ||2) with ¢ be defined as in (4.17) with
Y =Yqr1, a; =bj for a fitedb> 0,1 < j<m and \; from Proposition 4.24.

Then, the convolution root ®" from Lemma 4.14 is in W*1(R?) N Wk2(R?), satisfies the moment
condition of order 2m and the approrimation condition of any order L € N.

Proof. We have to check the requirements of Theorem 4.27. First of all, ¥g1,; € W27:2(R%),
with d/4 < o < pu — d/4, has compact support, is positive definite and monotonically decreasing
according to Theorem 4.35. Moreover it satisfies inequality (4.22) for all L € N. Applying Theorem
4.27 finishes the proof. O

Note that if & > d/2, the Sobolev embedding theorem yields that ®” is also continuous. Hence,
using Theorem 4.48, we can finally complete the convergence result for the SPH method in odd
space dimensions. Note that we can eliminate the dependency of the order of the approximation
condition in the estimate. Hence, the convergence order of the SPH method only depends on the
smoothness of the kernel function and the order of the moment condition.

Corollary 4.49

Let d € N be odd and k,l € N with k > d/2. Let m € N and ® = ¢(]| - ||2) with ¢ be defined as in
(4.17) with ¢ = vq k1, aj = bj for a fited b >0, 1 < j <m and \; from Proposition 4.24.
Assume initial data ug € Wo2(R)? and finite discrete mass with density po satisfying ,0(1)/2 €
wmaxiokb2(RY) for q o > m 4+ 1+ d/2 and that the solution (u,p) of the Euler equations (3.1)
- (3.3) exists up to a time T > 0. Let (Xi7h7ui7h)kezd be the solution of the weakly compressible
SPH equations (3.4) - (3.6).

Then, there exists a constant C' > 0 such that the energy can be bounded by

2k
Q) <C (gzk + 52m> )

for allt €10,T).

87



Kernel Construction

Of course, these results can also be transferred to pointwise convergence. Since nothing changes
at the error bound except for the omission of the parameter L, we just refer to Theorem 3.13 at
this point.

Thus, we derived a class of kernel functions that leads to convergence of the SPH method in
odd space dimensions. We would like to mention once again that these kernels consist of simple
polynomials, making them easy to implement and efficient to calculate. A few examples of such
kernel functions from Corollary 4.49, including the most useful ones, can be found in Table 4.1 for
m =1 and Table 4.2.

k | I | Extended original Wendland functions 3
L[ 1]¢s11(r)=1—7r)5(5r+1)
2 | 312(r)=(1- r)g(6r +1)
3 ’(/)3’1,3(7“) = (1 — T)Zr('??" + 1)
2 [ 1| ¢soi(r)=(0—r)T(16r% +7r +1)
2 | thgo2(r) = (1—r)3(21r% +8r +1)
3 | ¥s23(r) = (1 —7)5(80r% + 27r + 3)
31| ¢s31(r)=(1- 7‘)3_(2317‘3 +159r% + 45r + 5)
2 | 332(r) = (1—1r)0(320r% + 19712 + 50r + 5)
3 | aa3(r) = (1 —r)}1(429r® + 23972 + 551 + 5)

Table 4.1: Extended original Wendland functions in d = 3 for various parameters of k and
[. These functions satisfy the moment condition of order m = 2 and the approximation
condition of any order L € N. These functions can be used in the construction method

from (4.17).
m=4 k cI)(’I“) = 32¢37k71(27“) — ¢37k71(’r)
1l e(r)=320—-2r)500r+1)—(1—7r)5(GBr+1)
2| ®(r)=32(1 —2r)"(64r? + 14r +1) — (1 — )7 (16> + Tr 4+ 1)
3| @(r) = 32(1 — 2r)9 (1848r3 + 63612 + 90r + 5)
—(1 —r)%(231r® 4 15972 + 451 + 5)

m==06 k (I)(’f’) = 1620’¢3’k,1(37") - 81’1/)37]@71(27’) + 41#3_’]6’1(7")
®(r) =1620(1 — 3r)5 (15r + 1) — 81(1 — 2r)3 (107 + 1)
+4(1 —r)5.(5r + 1)
2 | ®(r) =1620(1 — 3r)7% (144r% + 217 + 1) — 81(1 — 2r)7 (6472 + 147 + 1)
+4(1 — r)19(16r2 +7r+1)
JF

—_

3 | @(r) =1620(1 — 3r)9(6237r3 + 143172 + 1357 + 5)
—81(1 — 2r)9 (1848r® 4 63672 + 90r + 5)
+4(1 — 7). (2317 + 159r% + 451 + 5)

Table 4.2: Extended original Wendland functions in d = 3 for [ = 1 and various pa-
rameters of k. These functions satisfy the moment condition of order m = 4 or m = 6,
respectively, and the approximation condition of any order L € N.

The original Wendland function in even space dimension

It this section, we want to show that the extended original Wendland functions satisfy condition
(4.22), and hence the approximation condition, also in even space dimensions. Note that we now
have |d/2] = d/2. Before we start to derive a closed form representation for the Fourier transform
in even space dimensions, we will need the following auxiliary results which can be found in [Rui96].

88



The Wendland Radial Basis Functions

Lemma 4.50
Let n € N.

i) For all x € R we have

(e

j=0

J

ii) For all 0 < m < n we have

Proof. Let f,(z) := Z?:o(—l)j (;‘) (x — 7)™ We will proof the first equality by induction on n.
For n = 0, we easily see that

fo(l‘) =1=0.

Now let the assumption be true for n € N. Then, by deriving f,+1 and extracting the terms for
j=0and j =n+1, we have

n+1
fra(@) = (4 1) 3 (-1 (’”. 1) (e~ )"

Jj=0

=(m+1) |2+ i(—l)j ((’;) + (j " 1)) (@ — )"+ (1) (z —n—1)"

On the one hand, we have that
. i“)j DS S (3 [E )

On the other hand, shifting the summation index, we have

n

S 7" )i+ e -y

j=1

Hence, we see that f,; is constant since its derivative vanishes. Using that ("]H)(n +1—j) =
(n+1) (?) we conclude

fnr1(®) = fupai(n+1) = (n 1) n+1-—j7) n+1
j
n+1§”: ()n—i—l—]
7=0

=+ fu(n+1)=(n+1),
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which finishes the first part of the proof. For the second part of this lemma, we note that

0= f{"() ,Z ()rj) o

for every 0 < m < n. Inserting x = 0 finishes the proof. O

Next we derive an extension of Corollary 4.40 regarding the coefficients aq 1 ; of the polynomial
version of the original Wendland functions from Corollary 4.39.

Lemma 4.51
Let k,1 € Ng and p=1d/2] + k+ 1. Then

p2k+1

E adk;3" = 0.
7=0

forall0<n<pu+k+1-1.

Proof. From Corollary 4.40 we know that

p2k+1 pA2k—+1

E adkl,g n E adkl,]Hj_

We note that the product is zero if 0 < j < n—1. Hence, we can extend the sum over j to conclude

n+2k+1 pn+2k+1 n—1

Z adkl,gH]* Z ad,k,l,jH(j*m):O
=0 m=0

forall0 <n < u+k+1—1. Now, the proof can be finished by induction on n. In the case n =0
there is nothing to show since the product degenerates to one. For n — 1 — n, we can rewrite the
product as an polynomial in j of degree n + 1 to see that

p+2k+1

pn+2k+1 n n
Z Ad k1, H (j—m)= Z Cm ad k1,53
j=0 m=0 m=0 7=0
The incuction hypothesis yields that the sum is zero for all 0 < m < n — 1. Hence, only the sum
for m = n remains, which has to vanish. O

Now we want to calculate the Fourier transform of the original Wendland functions in even dimen-
sions. Therefore, we need to define the following coeflicients

n—1

-2 >1

djn = ol =2m), n=1, (4.26)
’ 1, else.

Note that we can interpret d;,, as a polynomial in j of degree n with simple zeros at 0,2, ...2n —2.
A conclusion from this interpretation is the following auxiliary result.

Lemma 4.52
Let d € N be even, k,1 € Ng and p=d/2+ k+ 1. Then, we have

3utl—4

E Qg g d=2 |_d=2 d“L 1" =0
j=2pu—3

forall0<n<pu+1-2
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Proof. Let k' =k+ (d—2)/2,l' =1—(d—2)/2 and ¢/ =d/2+ K + 1, so that p =k’ 4+ 2. Using
that d; 141 is a polynomial in j of degree k' 4+1 and that n+ k' +1 < p/ +k +U'—1ifn < p+1-2,
Lemma 4.51 states that the sum can be written as

3pu+l—4 2k ' 1 2k’
E a, k+d 2 1_7 dj n— 1] E Qd, k' 1,5 ] k’+1.7 § ad k' 1,5 J k’+1]
Jj=2p—3 j=2k’+1

On the one hand we note that d; 41 = 0 if 0 < j < 2k" is even. On the other hand, using the
definition of a4k 1 ; from Corollary 4.39, we note that ag g v ; =0if 1 < j <2k’ — 1 is odd since
the appearing bmomlal coefficient vanishes. Hence, the sum is zero, which completes the proof. []

Using the polynomial representation of d;,, we can conclude the following two identities from
Lemma 4.52.

Corollary 4.53
Let d € N be even, k,l € Ng and p=d/2+ k+ 1. Then, we have

3u+l—4
Z akord 2 ]d]M 1] =0
j=2pu—3
forall0 <n<Il—1 and
3u+i—4
Z g pyazz iz ;dju1dju—2j" =0
j=2pu—3

for all 0 <n <.

We will need a special case for [ = 0 where the first sum in Corollary 4.53 does not vanish.

Lemma 4.54
Let d € N be even, k € Ng and p=d/2+ k+ 1. Then, we have

3u—4
MZ a d 2 d d 1= (3,LL 4)
d,k+5= 7;, = 2
s J 2472 (p —2)l°
Proof. Let k' =k+(d—2)/2,I' = —(d—2)/2 and p/ = d/2+ k' + 1, so that y = k' + 2. First,
we note that for 2k’ +1 < j <2k’ + ¢/ + I’ we have

i— k-1
j—1 1

= ) dj_1p
( l<2;’ ) = v HO(] —1-2m)= QJk/k/! .

Inserting this and the definition of ag, k1 ; in the sum we conclude that

3u—4 1% 2k 4+p' 41 , , ,
o (-1) (2K 4+ 2
D Gappdz a2di ="t Y (—1)]( i dj1pdjppr (427)
j=2p—3 j=2k'+1

We note that for 0 < j < 2k’ the coefficients d;_1 ,» = 0 if j odd and d; 41 = 0 is j is even, so
that we can start the summation at 7 = 0. Moreover we note that dj,l,k/di k41 18 @ polynomial
in j of degree 3k’ + 2. Hence, we have the representation

3k'4+2
2 -k
djypds gy = Y
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with coefficients ¢, € R, where c3p/42 = c3,—4 = 1. Using this representation, we can write the
remaining sum from (4.27) as

T (2 N WLk e 1
Z (—1) : dj 1w d] gy = Z Ck Z ; J

=0 J J

3u—4 3u—4
- X a Xt (3“, i

According to Lemma 4.50 the sum over j vanishes for all 0 < n < 3u — 4, while for n = 3u — 4 the
sum is equal to (—1)3*=4(3u — 4)!. Thus, we have

2k +p' +1
(2K 4 1 _
> (-1)]( j’iL )dj_ly,c,d;{,g,+1 = cap_a(—1)3 (3 — 4).
7=0

Inserting this result into the sum from the beginning completes the proof. O

Finally, to calculate the Fourier transform we will also need the following integrals.

Lemma 4.55
Let j € N. Then, the following equation holds

Wl

1 [£]-1
/sj“Jo(sr)ds =Jo(r) (71)"dj7n+1dj7nr*(2”+2)
0

n=0
13 (4.28)
Iy (r) > (=1)"d3,rm G
n=0
+ (Jo(r)Hy(r) — Ji(r)Ho(r)) (-1 )7d2 25T *(]Jrl)

where Jy, denotes the Bessel function of order k, see [GR0O0, 8.402], and Hj, denotes the Struve
function of order k, see [GR00, 8.550].

Proof. We will denote the integrals by

1
Ci(r) == /stJo(sr)ds.
0

We will give the proof by induction, where we will first show that the formula above is correct for
j=0and j =1, and then do an induction step from j — 2 to j. For j = 0, we have from [GR0O0,
6.561.5]

1
Co(r) = ~Ai(r),
and for j = 1, partial integration, [GR00, 8.472.3] and [GR00, 6.561.1] yield

17r

Cr(r) = 21 (1) + 5 (Jo(r)H (r) — Ta(r)Ho(r),

which shows that formula (4.28) is correct for j=0and j = 1. Now suppose the formula is correct
for j — 2 with j > 2. For C}, substituting ¢ = rs and using partial integration, we derive

C;(r) :r—(-”?)/Jo(t)tj“dt:r—(j*?) Jl(t)tj“‘r . —j/Jl(t)tjdt
t=

r

1 j ,
= ;J]_(’I") - m/‘]l(t)tjdu

0
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where we used that £t”J,(t) = t"J,_1(t). For the remaining integral, we use J_y(t) = —Jy(t)

and partial integration again, such that we have
/Jl(t)tjdt N _/‘Ll(t)tjdt = —Jo(r)r’ +j/Jo(t)tj_1dt.
0 Fd )

Substituting s = t/r back and yields

=Jo(r) %2 2 (—1)"dj—2np1dj—gnr~ 2

j=2mn

+ Ji(r) o (—=1)"d? p—(2nt1)

_ i— (Jo(r)Ha(r) = () Ho(1) (~1)' 72, grf(jﬂ)

)

where we inserted C;_» in the last equality. Using that jd;_2., = djm+1 for every m € N
and shifting the summation index in the two appearing sums from n to n 4+ 1 gives the required

expression.

With the integrals above, we are now able to calculate the Fourier transform.
Theorem 4.56

O

Let d € N be even, k,l € Ng and u = d/2+ k+ 1. Then, the Fourier transform of the extended

original Wendland functions is given by

L4t -1
—(2pu+2n—-2
Fatapi(r) = Cqppaz a2 (JO(T) > cragpar” GrrnT)
n

T <

L’LQlJ_l
+ () D g Y

n=0

|tl=t |

+ (Jo(r)Hy(r) = Ji(r)Ho(r)) Y csarinr

n=0
where the coefficients are given by
3u+l—4
_ +n
Cldkin = (—1)F E : ad,k+%,l—%,jdjvu+n—1d',u+n—2>
J=2u+2n—-2
3u+i—4
_ (_1\putn—1 2
c2,dkin = (—1) § ad,k+%,z_%,jdj,u+n71a
j=2pu+2n—-2
,quanﬂ-

— 2
c3.dkin = (=1) D) ad,k+%,l—%,2u+2n—3d2u+2n—3,u+n—1

(2,u+2n2)>

and where Cq ;1 and aqp,,; are from Corollary 4.39 while d; ,, is defined in (4.26).

Proof. Recalling Corollary 4.39, we can write the extended Wendland functions as

2k+p+l

Yani(r) = Suik(r) = Cans > agrir, re[0,1].
5=0

(4.29)
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Calculating the Fourier transform, we can step through the dimensions via Theorem 4.33 and
arrive at

Fataki(r) = Fadurik(r) = Fad, y pyazz (r) = Fothy a2 a2 (r).

Now we denote k' = k + %, UV'=1- % and y' = g + k' + 1. Using the 2-dimensional radial
Fourier transformation according to Theorem 4.10, we have

2k:'+,u,'+l' 1
I+1
Fabaga(r) = Capy Y ad,kxl',j/sj+ Jo(rs)ds.
j=0 0

Note that k' and I’ are integers since d is even, so that we are able to apply this formula. Hence,
with Lemma 4.55 we see that the Fourier transform Fyiq 1, becomes, up to the Cg s factor,

2k 4y +1’ 1 ‘
> anwrs [ S = Jor)AE) + 0)BE) + (o) Har) = () Ho(r) €.
j=0 0

where the functions A, B and C are given by

2 u 41 13]-1
A(r) = Z ad.k I’ ,j Z (=1)"dj py1djpr— 3+,
Jj=0 n=0
2w 4]
Bry= Y agwr;y (~1)"dd,rm D
j=0 n=0
and
s 2K A ji—1 T
1= 2 (it
C(T) = 5 ZO ad,kﬁl’,j(*l) 2 §d]’L%Jr (j+ )
]:

We will now rewrite the three functions beginning with A. We can start the summation over j in
A at 2 since for j = 0 and j = 1 there are no terms in the inner sum. By changing the order of
summation we obtain

2"+ +U' l5)-1
—(2 2
A= > aawry Y, (=1)"djpirdjr= )
j=2 n=0
!’ !’
k,+L%J_1 2k/+u/+l/
_ —(2n+2 L
= > r G N gk jdinardya.
n=0 J=2n+2

We now have to take a closer look at the sum over j. On the one hand, using the definition, we
see that d; 1 = 0 for all j € {0,2,...,2n}. On the other hand, we have that aq ;- ; = 0 for all
Jj €{1,3,...2k' — 1}. Thus, we know that aq s v ; =0 forall j € {1,3,...2n+ 1} if n <k — 1.
Hence,

2k'+,u,'+l/ 2’€/+/,L/+l/
Z ad,k’,l’,jdj,nﬂdj,n = Z ad,k’,l’,jdn+1,jdn,j
j=2n+2 j=0

for all n < k" —1. Now we interpret d;,i1d;, as a polynomial in j of degree 2n + 1, e.g.
dpt1,jdn,; = Ef:jol Cn,mJ™ with some real-valued coefficients ¢y . Inserting this polynomial
expression, and by changing the order of summation, we have

2K '+ 2n+1 2K 4’ +U
-m
Y Gak v dniridng = Y Cnm Y. Gawrii™
j=2n+2 m=0 J=0
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Using Lemma 4.51, the sum over j vanishes for m € {0,1,..., ' +k'4+1'—1}. The summation index
m goes up to 2n+1, so the two sums vanish if n < (u'+&'+1'—1)/2. Since k'—1 < (/' +k' +1'-1)/2,
this is particularly the case for n < k' — 1, so that we can start the sum over n in A at £/, and have

K 2 2k 4y 4
A(T‘) — Z T*(2n+2) (71)71 Z ad,k’,l’,jdj,n+1dj,n
n==k’ Jj=2n+2
L4 -1
= Z C1,d,k,z,n7'7(2“+2n72)a
n=0

where we shifted the summation index n and used that p/ +1' = g+ 1 and ¥’ = pu — 2. The
coefficients are given by

3pti—4

— (_1)ptn . .
Cl,d,k,l,n = ( 1) E ad,kJr%’lfd2;2,jdj,u+n*1dj,l1«+n*2'
J=2p+2n—-2

We will apply the same procedure to B. Again, by changing the order of summation, we have

K 2 w42k 1
_ E —(2n+1 § 2
B(T) — (—1)”7” ( n ) ad,k’,l’,jdj,n'
n=0 j=2n

With the same arguments as above, we can start the sum over 7 at 0 instead of 2n if n < k'.
Moreover, d?m can be written as a polynomial in j of degree 2n, i.e. d?m = Zi?:o Cn,mJ™ With
some real valued coefficients ¢, ,,. Hence, by changing the order of summation, we have

w2k -+ 2n w42k +1
2 -m
> tapridi, =Y Cam Y. Gawr ™
Jj=2n m=0 j=2n

Using Lemma 4.51, the sum over j vanishes for m € {0,1,... " + &k’ +1" — 1}, such that the whole

expression is zero for n € {0,1,..., (' + k" +1' —1)/2]} if n < E’. Hence, we can write
K 2 w2k 1
B(?") = Z (_1)n7._(2n+1) Z ad,k/,l/,jd?,n
n=k’'+1 j=2n
L5t -1
= Z Cord ot 2T
n=0

where we shifted the summation index n and used that p/ +1' = p+ 1 and k¥’ = pu — 2. The
coeflicients are given by

3utl—4

(1 \u+n—1 2
c2.dkin = (—1) E ad7k+%,l_%7jdj,p+n—l-
J=2p+2n—2

Finally, we have to rewrite the function C'. Since dj L1822 is 0 if j is even, we will transform the
AR
index by j = 2n + 1 and arrive at

- k/+L,/+é’—1J
_ n j2 —(2n+2
C(r) = 9 Z a1 2n+1(—1)" Aoy 1 g7 ( ).

n=0
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Now we note that ag i iv2n+1 = 0 if n < k' according to Corollary 4.39. Hence, by shifting the
summation index n, we have

Lu’ﬂ'—lj
2
_ k'+n 52 —(2k"+2n+2
C(r)= 5 E ad 1 2k +2n+1(—1)" T dag yoni1 g ing1” (2k'+2n+2)
n=0
| 2=t ]
_ —(2pt+2n—2
= E 3. p g PHFITD)
n=0

where we also returned to the original parameters. Setting the coefficient

pu+n—2 ™

2
9 %kt 452 =252 220382203 ytn—1

cs.dkin = (—1) a2

finishes the proof. O

We derived a closed form representation of the Fourier transform of the extended original Wendland
functions in even space dimensions. This representation can be summarized as follows.

Proposition 4.57
Let d € N be even, k,l € Ng and p =d/2+ k+ 1. Then

Fatha g (r) = r~Guti=3) (P1,d,k,l(7")Jo(?") + p2,a.k,1(r)J1 ()
+ aa(r) (Jo(r) Hi (1) = Ji(r)Ho(r) ), 720,

with prak € Wuri—1, pa,akt € Hypi—2 and qary € 11 given by

LeFt) -1
— +l-1-2
Praki(r) = Cypyas a2 > crakiar” "
n=0
LeFt) -1
P2k (1) = Cyppaz a2 Y Codkin

n=0

Tu+l7272n

and
|2t

L +l—1—-2n
qa k(1) = Cgppdzz a2 E 3,d,k,inT" ,

n=0
where Cd7k+ a2 d_2 is given in Corollary 4.39 and ¢1,q.k,in, C2,dk1n ONA C3.4k1n GTE givEn in
Theorem 4.56.

We are interested in the asymptotic behavior of Fgipq ;. We will just write pq, p2 and ¢ instead
of p1.da.k1s P2,k and ga k1, respectively, for the sake of readability. From [GR00, 8.554], we have
that the asymptotic representation of the Struve functions is given by

Ho(r) = Yo(r) + %7”_1 +ho(r), Hi(r)=Yi(r)+ % + ha(r), (4.30)

where Y, is the Bessel function of the second kind of order n € Z, see [GR0O0, 8.403], and where
ho = ©(r~3) and hy = ©(r~2). Hence, an asymptotic representation of Fyibq k. is given by

Fatba ey =~ CrH=s (JO(T) (pl(r) + %(J(r) + ‘I(T)hl(r)>

T T

) <p2(7’) _2al) q(r)ho<r>) T a(r) (oY (r) — T (r)Yo(r)) )
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The Wendland Radial Basis Functions

According to [GRO0O0, 8.477.1], the sum of the Bessel functions yields Jo(r)Y1(r) — Ji(r)Yo(r) =
—2(rm)~ 1, so that we have

JdﬂHﬂﬂJﬂﬂEWﬁir1+Jdﬂ<i+hdﬂ)Jﬂﬂ(ir1+hdﬂ>, (431)

and hence

Fatba ey = r-Crt=d <J0(”") (Pl(r) + %Q(T) + Q(T)hl(r)>

+ﬁ®(mmi“”«mmm)2ﬂﬂ>

r ™ T

The term po(r) — 2(77) " 1q(r) is a polynomial of degree p + I — 2 or less. The coefficient of the
highest degree of p; is given by ¢ 4.1,1,0, the coeflicient of 27~ 1q(r) is given by 27r_103’d,k,l’0. Using
that doy—3 -1 = dou—3,—2, the coefficient of the highest degree of p; + 27~ 1q is given by

3utl—a

-1 _ +1 —
—Crakso — 27 ez apso = (-1 D Qg ppaz2 _d=2 ;dju—1dj—2 =0, (4.32)
Jj=2p—3

according to Corollary 4.53. Hence, pi(r) + 27 1q(r) is also a polynomial of degree p + 1 — 2 or
less. Using that Jo, J; = O(r~/?) according to [GR00, 8.451.1], we can conclude that

= Jo(r) <p1(r) + %q(r) + q(T)hl(T)> € Q(ri+=5/2),

24(r)

r— Ji(r) <p2(r) - q(r)ho(r)> c @(Tu+175/2).

1

Since 2(nr) " 'q(r) is a polynomial of degree p + I — 2, we have that

r e 2(mr) " lg(r) € @(T”+l72)

and we can conclude that Fgthgy, = O(r~2#T1). In particular, this means that there exists a
constant C' > 0 such that
qupd,k’l(r) Z Cr—Q;H—l (433)

for r > 1. Using this asymptotic behaviour, we can conclude two different properties of the
extended original Wendland functions. The first one is about the regularity.

Lemma 4.58
Let d € N be even, k,1 € Ng and pp = d/2+k + 1. Then, Ya (] - ||2) belongs to Wo2(R?) for all
o<2u—d/2-1.

We will omit the proof since it is literally the same as the proof of Lemma 4.44. The second
property, which follows from inequality (4.33), is that the extended Wendland functions satisfy the
approximation condition in even space dimensions of any order. The key point for this result is
that the highest order monomial which occurs in the derivative of the F414 1, vanishes.

Theorem 4.59
Let d € N be even, k € Ng and l € N. Then, for every L € N there exists a constant Cp, > 0 such
that

dn
‘erd¢d,k7l(7") < CrFatar(r)

foralll <n<Landr>0.

97



Kernel Construction

Proof. We set a =3u+1—3 with p = d/2+ k+ 1. We will just write ¢ instead of g4, for the
sake of readability, such that we have

Fatara(r) =1 (p1 () Jo(r) + pa(r) 12 (1)
+4(r) (o) Hr(r) = (1) Ho(r)) ), 0.

Since Fythak,; € C([0,00]) is positive on [0, o[, such a constant C, can easily be found for r <1
and it suffices to show that the inequality holds for all r > 1.

Referring to [GRO0] equations 8.472.1, 8.473.4, 8.553.2 and 8.553.3, we note that Jy, J1, Hy and
H; yield the derivatives

L 1r) = ofr) — LA,
SLHL(r) = Ho(r) = T (),
so that we conclude that

L (olr) () — 1 (r) Ho(r) = — (Jo(r)H(r) = Ju(r)Ho(r) — 2(r).

Hence, the first derivative yields
d ~ _ -
= (Faana(r) = 17 (L) o(r) + Pa (1) J1(r) + @ (r) (Jo(r) Ha(r) = 1 () Ho(r)) ).
where the new polynomials are given by
Pra(r) =rp'y(r) + rp2(r) — (a = pi(r)

Boar) = r0la(r) = 11 (r) = —a(r) — apa(r)

and
@ (r)=rqd (r) —aq(r).

Using (4.31), we can conclude that the derivative has the asymptotic representation
d —a ~ 2 ~
p (rFatapi(r)) =r=“ Jo(r) { Pra(r) + ;(h(?") +qi(r)hi(r)

_ R (4.34)
00 (a0 = 22 - Gu(ryna()) - 2‘1”)

T T

We have to show that the single polynomial terms in the brackets are at most of degree p 41 — 2.
First, p1,1 and g1 are polynomials of order at most 4+ [ — 1. The coefficient of the highest degree
of p1,1 is the sum of the coefficients of the highest degrees of the single polynomials, which is given
by

(w+1—1Decrapio+c2,am0 — (@—1)erario = (2 —2p)c1,a,6,0,0 + (€1,d,k,1,0 + €2,d,5,0,0)-

Analogously, the coefficient of the highest degree of 2r~1g; is given by 27~ 1(2 — 2u)c3 a.k,1,0. We
firstly note that if [ > 1, Corollary 4.53 states that

3u+l—4

a0 = (1P Z Qg ppd=2 d=2 ‘d?,u—l
P e (4.35)

— (1M 2
= (=1 g pyd=2 =29, gy, 3, 1
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Noting that do,—3 -1 = d2u—3,,—2, Corollary 4.53 yields

3u+l—4

C1,d,k,1,0 t C2,d,k,1,0 = (=)# E ad,k+f12;z7l_¥,jdj7u_1dj7u_2 =0. (4.36)
j=2p—-3

For the remaining parts of the coefficient of the highest degree of py 1(r) + 27 ~1q1(r) we have
(2= 2p)c,a k00 + 271 (2 = 20)Cs.a k0,0 = (2 — 21) (Cra k0 + 27 3. k00) =0

according to (4.32). Hence, p1 1 +27~'q; is a polynomial of degree p1+1—2 or less. As hy € O(r—2)
and hence g1h; = ©(r*T1=3) the whole coefficient function D11+ 2r71¢1 4+ ¢1hy in front of Jy
grows at most like r#F1=2,

Next, we look at the coefficient function in front of J;. For ps 1, we note that the terms rp/y(r) and
apo(r) are polynomials of degree p+1—2, while rp; (r) and 27 ~1rg(r) are both polynomials of degree
p+1. The coefficient of the highest degree of rp; (r) is given by ¢1.4.x.1,0, the coefficient of 27~ 1rg(r)
is given by 27 ¢34 x,1,0. Hence, the coefficient of the highest degree of ps ; is again given by (4.32),
and hence vanishes. Since the polynomials 7p;(r) and 27~ 'rq(r) do not have a monomial part of
degree p + 1 — 1 as we can see in Proposition 4.57, ps ; is a polynomial of order p + [ — 2. Finally,
@1 is a polynomial of degree 1+ — 1, so that ¢ (r)/r behaves like r#+!=2. As g hg € O(r*H1—4)
since hg € O(r~?), the whole coefficient function pa1(r) — 277 1¢1(r)/r — q1(r)ho(r) in front of Jy
grows also at most like r#+!=2,

Altogether, using that Jy, J; € ©(r~1/?), we have

r = % (rfdwd,k,l('r)) S @(7’72M+1)

so that there exist constants ¢ > 0 and C' > 0 such that

d
5(7"]-'(111)01,&1(7”)) <erH < CFgpapa(r)

for all » > 1. For higher derivatives of order n > 2 we have
d"™ _ ~ -
S T Favapa(r)) =17 (Prn(r)Jo(r) + D2,n(r)J1(r) + @u(r) (Jo(r) Hi(r) — Ji(r) Ho(r)))

where the new functions are given by

~ ~ ~ Prn-1(r

P1a(r) = Pl’,n—l(”) + P2n-1(r) — a%l()

_ _ . 2. p2n—1(r
Pon(r) = B (1) = Brons (1) = 2 (r) — (0 2010

and Foa ()
~ ~ qn—1\T
@n(r) = Gyq(r) = (a+1)7——.
We first note that since g7 is a polynomial of degree p + [ — 1, there exists a constant ¢y, with
lgn(r)] < cqynr’”l’” for all n € N and r > 1. For pj, and ps ., we first note that the highest
degree occurring in p; o is p+1 — 2 since p; 1 is a polynomial of degree p1+ 1 —1 and pa ; of degree
p+1—2. For ps o we note that, using (4.35) and (4.36) as above, py 1(r)+27~1¢,_1 is a polynomial
of degree p1+1 — 2, so that the highest degree occurring in ps 2 is p+ 1 — 2.
Since the highest degree occurring in pj 2 and ps 2 is pt + ! — 2, the highest degree that can occur
in p1,pn,pa2,n for n > 3 is also p+ 1 — 2. Hence, for all n > 2 we find a constant cp,, > 0 with

[PL ()] + P2, ()] < cpurt 2
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for r > 1.
According to [GR00, 8.451.1],[GRO00, 8.451.2] and (4.31), there exists a constant ¢ > 0, so that

[ Jo(r)| + [ J1(r)| + [ Jo(r)H (r) = Hy(r)Jo(r)| < er™'/2.
Hence, we can conclude that for every n > 2 there exists a constant C' > 0 such that

dar - - -
dTn(deiﬁd,k,l(T)) < e 2 (IpLa(r)| + P2 (r)] + |G (r)])

< opm3u—lA3=1/24p =2 L —2u41/2
<er 2t < OFgtbara(r),
according to inequality (4.33), which completes the proof. O

Hence, we can conclude that the original Wendland functions satisfy an approximation condition
of any order in even space dimension if [ > 1. Again, the proof does not hold if I = 0. Recalling
the asymptotic representation of - (rFytha (1)) from (4.34), we note that for py 1 + 27~ 1q; the
coefficient for the monomial of degree y1+ [ — 1 vanishes if and only if [ > 1, see Corollary 4.53 and
Lemma 4.54. Hence, if | = 0, p1,1 + 27~ 'q) is a polynomial of degree p+1—1 and %(rqu/zd,k,l(r))
decays like 7—2#+3/2 However Yak, itself decays like r=2#*1. Hence, a constant Cf, as given in
Theorem 4.59 cannot be found for any L > 1.

Theorem 4.60

Let d € N be even and k € Ny. The original Wendland functions 41,0 do not satisfy condition
(4.22) of any order.

Moreover, we can conclude that the root kernel of 94,1 is in Wk’l(Rd) according to Theorem 4.17.

Theorem 4.61

Let d € N be even, k,l € N. Then, the root kernel of the normalized generalized Wendland function
Yari(|| - []2) ewists, belongs to WFH(RY) N Wk2(R9) and satisfies the moment condition of order 2
and the approximation condition of any order L € N.

The proof is exactly the proof of Theorem 4.47. The next result takes advantage of the construction
from equation (4.17) to satisfy the moment condition of an arbitrary order. In this case, the
condition [ > 1 also ensures that the Fourier transform of the original Wendland functions is
monotonically decreasing, see Theorem 4.35.

Theorem 4.62

Let d € N be even and k,l € N. Let m € N and ® = ¢(|| - ||2) with ¢ be defined as in (4.17) with
Y =Yak1, aj =bj for a fized b >0, 1 < j<m and A; from Proposition 4.24.

Then, the convolution root ®" from Lemma 4.14 is in W*L(RY) N W, 2(R9), satisfies the moment
condition of order 2m and the approximation condition of any order L € N.

Finally, we can derive a convergence result for the SPH method in even space dimension. As in the
case of odd space dimension, we can eliminate the dependency on the parameter L in the estimate.

Corollary 4.63

Let d € N be even and let I,k € N with k > d/2. Let m € N and ® = ¢(|| - ||2) with ¢ be defined as
in (4.17) with ¥ = Ya i1, aj = bj for a fitedb >0, 1 < j <m and \; from Proposition 4.24.
Assume initial data ug € Wo2(R)? and finite discrete mass with density po satisfying p(l)/ > e
weadokb2(RY) for a o > m + 1+ d/2 and that the solution (u, p) of the Euler equations (3.1)

- (3.3) exists up to a time T > 0. Let (xi’h7ui’h)kezd be the solution of the weakly compressible
SPH equations (3.4) - (3.6).
Then, there exists a constant C' > 0 such that the energy can be bounded by

th 2m
for allt €[0,T).
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A few examples of the kernels in even space dimension, including the most useful ones, can be
found in Table 4.3 and Table 4.4.

k | 1 | Extended original Wendland function s 1
L1 ] ¢o1i(r)=0—r)3(5r+1)
2 ¢271)2(T) = (1 — T)i(@f + 1)
3| Poaa(r)=(1— 7“)1(77“ +1)
2 [ 1| ¢ooi(r)=(1—r)L(16r2 +7r+1)
2 | hooo(r) = (1 —r)8(21r% +8r +1)
3| ¥a23(r) = (1 —7)5(80r + 27r + 3)
311 ¢osa(r)=(1—r)%(231r% 4+ 15972 + 45r +5)
2 | haso(r) = (1—1r)0(320r% + 19712 + 50r + 5)
3| Paga(r)=(1- r)}rl (42972 + 23972 + 551 + 5)

Table 4.3: Extended original Wendland functions in d = 2 for various parameters of k and
[. These functions satisfy the moment condition of order m = 2 and the approximation
condition of any order L € N. These functions can be used for the construction method

from (4.17).
m =4 | k | Kernel Construction ®(r) = 1692 1.1(2r) — 12 x,1(r)
1 [ ®(r) =16(1 —2r)5(10r + 1) — (1 —r)5(5r + 1)
2 | @(r) =16(1 —2r)" (64r% + 14r 4 1)
3| @(r) =16(1 — 2r)% (18483 + 63612 + 90r + 5)
—(1—7)9(231r% 4 159r% + 457 + 5)
m =06 | k | Kernel Construction ®(r) = 270¢q 1.1(3r) — 2722 5 1(2r) + 292 .1 (1)
1| ®(r) =270(1 — 3r)5 (157 + 1) — 27(1 — 2r)%.(10r + 1)
+2(1 = r)%(5r + 1)
2 | ®(r) =270(1 — 3r)" (144r? + 217 + 1) — 27(1 — 2r)7 (6472 + 147 + 1)
+2(1 —7)7 (16r% + 7r + 1)
3| ®(r)=270(1 - 3r)3(6237r + 143172 + 1357 + 5)
—27(1 — 2r)9 (1848 + 63612 + 90r + 5)
+2(1 — r)ﬁ_(2317“ + 159r% + 457 + 5)

Table 4.4: Extended original Wendland functions in d = 2 for [ = 1 and various pa-
rameters of k. These functions satisfy the moment condition of order m = 4 or m = 6,
respectively, and the approximation condition of any order L € N.

4.3.3 The missing Wendland functions

In odd space dimensions, the original Wendland functions are reproducing kernels in Hilbert spaces
which are norm-equivalent to the Sobolev spaces H?(R?) of integer order . The missing Wend-
land functions were proposed in 2011 by Schaback in [Sch11] to cover also Sobolev spaces of integer
order in even dimensions. Although the extended original Wendland functions already provide con-
vergence for the SPH method, we want to consider the missing Wendland functions for theoretical

purposes.

The missing Wendland functions are given by equation (4.23) with a« = k+ 1/2 for k € N and
p=1d24+al+1=|(d+1)/2] +k+1,1ie.

— _ 7kt3
wd,k+% = ¢L%j+k+1,k+§ =1 2f[%j+k+1'
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For our purpose, we again need an extended version of the missing Wendland functions. Let [ > 0.
We define the extended missing Wendland functions by

, = IF

1
Va k3.0 7= O f i1 b d 2fl e g

The most considerable difference to the original Wendland functions is that the missing Wendland
functions are not purely polynomial but have a logarithmic and a square root part. This, however,
make them less interesting for applications, since they are less efficient to calculate.

A closed form representation was given by Chernih in [Chel3]. We will generalize this representa-
tion to our extended kernels. For the use of simplicity, we will use

S(r) = V1-r% L(r):=1n <W>

r

for all r €]0, 1] throughout this section. Before we begin, we will derive some integral equations
we will need in what follows.

Lemma 4.64 1 -
Let j,k € N and let g; (r) = [ 77! (s> —=r®)" 2 ds. Then,

T

9ik(r) = S(r) (qujk(r) + q2,5k(r) + a3,5,%(r))

if j is even, and

934(r) = 5) (@340) + 2340)) + 5a5,5(r) (SO) +72L1)

if j is odd, with

k—1 /k—1-—n .
: k—1—1 dop— i n
—_— :=Z< e P >

=\ = i 2i42,i+1
L[£)+k—1
. 1 kd2k—1 k d2k+]ﬂ 2
q2,5(r) = (=1)"~ p)
2k+73,k i—0 2k+j5+1,i+1
d

& d2k—1,k 2k+j,1 5 |+k TQL%JJFQ]{;

q3,5,k(r) = (—1
33k(r) = ( )d2k+j,k Aopy i1, 144k

for all 0 < r <1, and where d; ., is given by (4.26).

Proof. We will first eliminate the second parameter k of g;, before we will derive a recursive
formula with respect to the parameter j. Partial integration yields

Nl=

1
gj,k:(r) :/Sj+1 <82 _ r2>k* ds
s
,‘+2 1
:SJ (32—7"2)]67% 1_2k—1/sj+3 (82—7“2)]67%(15
j+2 r j+2

T

(=) 2k 1
- j+2 J+2 934_2,/9—1(7“).
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By induction, we can show that applying partial integration k times leads to

e T 2k—1-2m)
gj,k(r) :mz:(—l)i m:iO (1 _ r2)k’—1—i
=0 I1(G+2+2m)
m=0

2k—1—-2m
k .
| I ( i r2+2 ) gg+2k,o(7“)

_ k—1—i .
i dop—1, k—1—1 9
:‘/1725 —1)* ’ —1)nyp2n
" ( )dj+2i+2,i+1 = < n >( "

dzk Lk

+ (1) 9j+2k,0(1),

d2k+37

where we also used the binomial formula. We have to change the order of summation in the first
term in order to obtain a closed polynomial form. Note that we have to adjust the indices of the
summation. Hence, we arrive at the representation

— k—1—-n .
ot VIS (3 e (7)) e
n=0

— djt2i42,i+1

dog—1,k

+ (=1)* Gi+2k,0(7)-

d2k+]

So far, we have eliminated the second parameter. To derive a recursive formula for the first
parameter, applying partial integration once again yields

1
gio(r) = /sjs (82 - 7’2)_% ds

no\»—A

:sj(s2—r

=m—j/8fl (2 =) (52 = 1) "2 ds
=V1-r2— 395.0(r) + jr?gj—20(r).

Solving this equation for g;o(r), we reach at the recursive formula

V1—r2? j
gjo(r) = ETSE + mrzgj—z,o(ﬂ-

Applying this recursive formula L%J—times leads to
1£]-1 d. i )
gjo(r)=vV1-r? Z d + %727”25]9]‘_2[%],0(7")'

i=0 J+“+1 dj+1,L%J

Finally, simple calculations show that for the starting point at j = 0 we have
9070(7‘) =V 1-— 7’2
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and for j =1
1+v1—1r2
gro(r (\/ —r2+r’In <+ " T>>7
which completes the proof. O

Using this integral, we can now provide a closed form representation for the extended missing
Wendland functions.

Theorem 4.65
Let k,1 € Ng and i = | 42| + k+ 1. Then,

Va g 1,1(r) = S(r) Paiw(r) + L(r)Qak(r),

for all r €]0,1], where the functions Py and Qg x are given by

ptl
Paax(r) = 2’“—5F1(k+1) (Z(l)j (N N l) (‘hmk(’”) + q2,5,1(r) + ;%,j,k(?"))

=0 J

% 2_30 (Nﬂ>q3,2j,k(7“)>

2

and
) L/A,-H—lJ

Qauk(r) = —77‘7 Z (M.+l >Q3,2j+1,k(7")~

I (k+3) = \2+1
Proof. With Lemma 4.64 we have

1

— [ s(1 =52 =7 k=3 ds
2637 (k + 1) (L= R

1
j (M;— l) /Sj+1(82 — )kt

o
T I
ptl
i > (=1 <M i l> <q1,j,k(7") + a2,4,0(r) + ;%,j,k(?"))

Vg pp1(r) =

—

_ 1
(k+3) 4
(r)
(k+3)

Tok—iT

— J
L£F)
1 w+l
T3 Z ( 9 )‘13,2j,k(7")>
7=0
Lu+lflj
r2L(r) 2 w1
- 1 . j ),
where we splitted up a sum in its even and its odd part. O

The missing Wendland function in even space dimension

Now we consider the missing Wendland function in even space dimension. Besides the closed
form representation, we additionally require a formula for the Fourier transform of the missing
Wendland functions. Fortunately, we can achieve the formula for the Fourier transform easily
by stepping through the dimensions and use the Fourier transformation formula of the original
Wendland functions.
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Theorem 4.66
Let d € N be even, k,l € Ng and p=d/2+k+ 1. Then,

|adt -1 4]-1

2 |
_ . —(2|5]+2pu+2n+1
}—dd)d,k+%,l(r) = \/;Cd+1,k+g,z—g sin(r) Z b1,d+1,k,1,nT Lz )

n=0
Sy
+ cos(r) Z b2,d+1,k,l,n7"_(2|‘l_le+2H+2n+2)

n=0
Lu+éflj
—(2n+2
+ E bs,a+1kanr 20T ”)>,
n=0
where the coefficients b1.q k,in, b2,d,k,1,n and b3.q 11n are defined in Theorem 4.42.

Proof. With Theorem 4.33 we have

Fa¥ap1,1(r) = Fadyii g1 (1) = Far1Oputin(r).
Setting d' :=d+ 1, and p/ ;= (d' — 1)/2 4+ k + 1 = p we conclude

Fala st 10(r) = Far10utik(r) = Fa pr1(r) = Fartbar k(1)
Applying Theorem 4.42 leads us to our representation. O

With this reference to the Fourier transform of the original Wendland functions, we can easily
adopt the rest of the results. Firstly, we will shorten the expression from Theorem 4.66.

Corollary 4.67
Let d € N be even, k,1 € Ng and p=d/2+k+ 1. Then,

fdwd,k+%,l(r) = ¢~ (Guti=1) (p1,d,k,0(r) sin(r) + p2.ak,1(r) cos(r) + qa ki (1)), r >0,

where qq 1,1 s a polynomial of degree p+1—1 and p1 41,1, P24,k are polynomials of degree at most
w—1.

To be more precise, either p1ar,; € Il,—2 and pagry € I,—1 if I s even or pyax,; € Il,—1 and
D24k, € o if 1 is odd.

The next lemma will give us the regularity off the extended missing Wendland functions in even
dimensions.

Lemma 4.68

Let d € N be even, k,l € No and pp=d/2+k+1. Then, g 41 (|- [2) belongs to Wo2(R%) for
all o0 < 2p—dJ2.

Using Corollary 4.67, the proof is literary the same as the one of Lemma 4.44, which is why we omit
it here. With the given connection to the Fourier transform of the original Wendland functions it
is easy to verify that the missing Wendland functions also satisfy the approximation condition.

Theorem 4.69
Let d € N be even, k € Ng and | € N. Then, for every L € N, there exists a Cr, > 0 such that

n

d
wrfdwd’k+%’l(r) < CLfdwd,k+%,l(r)

foralll <n <L andallrT > 0.
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Proof. Since ]:dwd,k-s-%,l = Fat+1¥d+1,k,1, Theorem 4.45 yields

d’n

d
erdwd,k+%,l(r) = | = rFar1¥ar1k(1)| < CrFar1¥ariei(r) = CoFatgpy 1 ()

dr™

forall1 <n <L and all r > 0. O

Finally, we can prove our main result for the extended missing Wendland functions. Its proof is
literally the same as the proof of Theorem 4.47 and will hence be omitted

Theorem 4.70

Let d € N be even and k,l € N. Then, the root kernel of the extended missing Wendland function
Vs 10(ll - [l2) exists, belongs to WkEL(RY NWH2(R?) and satisfies the moment condition of order
2 and the approximation condition of any order L € N.

The next result takes advantage of the construction from equation (4.17) to satisfy the moment
condition of arbitrary order. Again, the proof for the missing Wendland functions is the same as
the proof of Theorem 4.48 which contains the results for the original Wendland functions.

Theorem 4.71

Let d € N be even and k,l € N. Let m € N and @ be defined like in (4.17) with ¢ = ¥y 1,
aj; >bj forab>0,1<j<m and \; from Proposition 4.24.

Then, the convolution root ®" from Lemma 4.14 is in WE1(R?) N Wk 2(R?), satisfies an moment
condition of order 2m a approzimation property of any order L € N.

Finally, we can state the convergence result of the SPH method for the extended missing Wendland
functions in even space dimension.

Corollary 4.72
Let d € N be even and k,l € N with k > d/2. Let m € N and ® = ¢(]| - ||2) with ¢ be defined as in
(4.17) with ¢ = wd’kJr%’l, a; = bj for a fitedb > 0,1 <j <m and \; from Proposition 4.24.

Assume initial data ug € Wo2(RY)? and finite discrete mass with density po satisfying p(l)/ 2 e
wmaxiokb2(RY) for q o > m 4+ 1+ d/2 and that the solution (u,p) of the Euler equations (3.1)

- (3.3) exists up to a time T > 0. Let (xi’h7u1€(’h)k€zd be the solution of the weakly compressible
SPH equations (3.4) - (3.6).
Then, there exists a constant C' > 0 such that the energy can be bounded by

th 2m
for all t €10,T).

A few examples of the kernel functions which fits in Corollary 4.71, including the most useful ones,
can be found in Table 4.5.

The missing Wendland function in odd space dimension

Now we finally consider the missing Wendland function in odd space dimension. As in the case of
even spatial dimensions, we can achieve the formula for the Fourier transform easily by stepping
through the dimensions and use the Fourier transformation formula of the original Wendland
functions.
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! | Extended missing Wendland function s j ; (1)

1 [ 1] (105r° +210rT)L(r)

—(32r5 + 247r% + 40r% — 4)S(r)

2 | (105r® + 16807° + 1680r*) L(r)

—(919r5 + 23467 4 21612 — 16)S(r)

2 | 1| —(945r19 + 1890078 + 252007°) L(r)

+(929578 + 31670r° + 4704r* — 688872 + 64)S5(r)
(
(

2 | —(10395r10 + 69300r® + 55440r6) L(r)
+(2048710 + 4694978 + 7941876 + 7504r4 — 848r2 + 64)S(r)

Table 4.5: Extended missing Wendland functions in d = 2 for various parameters of k
and [. These functions satisfy a moment condition of order m = 2 and an approximation
condition of any order L € N. These functions can be used for the construction method
from (4.17).

Theorem 4.73
Let d € N be odd, k,l € Ny and p = (d+1)/2+k+ 1. Then, the Fourier transform of the extended
missing Wendland functions is given by

L&t —1
_ Z —(2u+2n—2
]:dd’d,kJr%,l(’") = Cd+1,k+%,l—d2;1 (JO(T) Cl,d+1,k,I,nT (2ut2n-2)

n=0
L4F -1
—(2p+2n—1
+ Ji(r) E Codp g nr 2HHINTD)
n=0

LIHréflJ

+ (Jo(r) Hy(r) — i (1) Ho(r)) 3 Cg,dﬂﬁk,l’nr_(2,&2"_2))7

n=0
where the coefficients c1.q,k,in, C2,dk1n AN C3.4.k,1,n are defined in Theorem 4.56.
The proof is exactly like the proof of Theorem 4.66 and will be omitted here. With this reference

to the Fourier transform of the original Wendland functions, we can summarize the expression to
the following form.

Proposition 4.74
Let d € N be odd, k,l € Ng and p=(d+1)/2+ k+ 1. Then

Fagpy1(r) = p=Gut=3) <p1,d,k,l(r)J0(T) +p2,a k(1) Jr(r)
+ Qaa () (Jo (M) H () = i (1) Ho(r) ), 7> 0,
with qaky € Mpypi—1, prae € Hupi—1 and pa gy € o .

Hence, we can conclude the regularity of the missing Wendland functions from the previous result.

Lemma 4.75
Let d € N be odd, I,k € No and p = (d+1)/2+k+1. Then, g1, |l2) belongs to Wo2(RY)
forallo <2pu—d/2—1.

Once more, the proof can be taken from Lemma 4.44. By stepping through the dimension, we can

easily show that the missing Wendland function satisfy the approximation condition of arbitrary
order in odd space dimension. Therefore we need the following result.
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k| 1 | Extended missing Wendland function s ;(r)

1 [ 1] (10578 + 168075 + 1680r%) L(r)

—(9197% + 23467r* + 21612 — 16)S(r)

2 | (472508 4 2520075 + 1512074) L(r)

—(10247® 4 188277° 4- 23874r* 4- 140072 — 80)S(r)

3 | (315710 494507 + 2520078 + 10080r*) L(r)

— (378178 + 231087 + 174847r* 4 70472 — 32)S(r)

2 | 1| —(10395r10 4 693007° + 554407°) L(r)

+(2048r10 + 46949r® + 7941815 + 7504r* — 84872 + 64)S(r)

2 | —3465(r'? + 36710 + 1207° + 647%) L(r)

+ (45687710 + 3480867° 4 35116075 + 22752r* — 204812 + 128)S(r)
3 | —45045(r12 + 84710 + 16818 + 64r%) L(r)

+(49152r12 4+ 1945677710 4 7392890r® + 49461047 + 2318407 — 1702412 + 896)S(r)

Table 4.6: Extended missing Wendland functions in d = 3 for various parameters of k
and [. These functions satisfy a moment condition of order m = 2 and an approximation
condition of any order L € N. These functions can be used for the construction method
from (4.17).

Theorem 4.76
Let d € N be odd, k € Ng and |l € N. Then, for every L € N there exists a constant Cp, > 0 such
that

mn

d
‘de¢d,k,l(r)

<
s < CrFataka(r)

foralll <n <L andr>0.

Again, the proof is nearly the same as the one of Theorem 4.69 by using the result of Theorem
4.59. Using the last results, we have the following result for the root kernel of the extended missing
Wendland function.

Theorem 4.77
Let d € N be odd, k,l € N. Then, the root kernel of the normalized missing Wendland function

d)d,,ﬁ%’l(” “|l2) exists, belongs to W1 (RY) NWHk2(R?) and satisfies the moment condition of order
2 and the approximation condition of any order L € N.

The proof is exactly the proof of Theorem 4.47. The next result takes advantage of the construction
from equation (4.17) to satisfy the moment condition of an arbitrary order.

Theorem 4.78

Let d € N be odd and let k,1 € N. Let m € N and ® = ¢(|| - ||2) with ¢ be defined as in (4.17) with
P = wd7k+%7l, a; = bj for a fitedb > 0,1 <j <m and \; from Proposition 4.24.

Then, the convolution root ®" from Lemma 4.14 is in WFL(RY) N W*2(R9), satisfies the moment
condition of order 2m and the approrimation condition of any order L € N.

Finally, we can derive a convergence result for the SPH method in even space dimension for the
extended missing Wendland functions. As in the case of odd space dimension, we can eliminate
the dependency on the parameter L in the error estimate.

Corollary 4.79
Let d € N be odd and let k,l € N with k > d/2. Let m € N and ® = ¢(]| - ||2) with ¢ be defined as
in (4.17) with ¢ = wd’,ﬁ%’l, a; = bj for a fitedb>0,1<j <m and A; from Proposition 4.24.

Assume initial data ug € W22(RY)4 and finite discrete mass with density po satisfying p(l)/2 €
Wwmaxiokb2(RY) for g ¢ > m 4+ 1+ d/2 and that the solution (u,p) of the Euler equations (3.1)
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- (3.3) exists up to a time T > 0. Let (xi’h7ui’h)kezd be the solution of the weakly compressible
SPH equations (3.4) - (3.6).
Then, there exists a constant C' > 0 such that the energy can be bounded by

2k
Q) <C (gzk + 52m> .

for allt €10,T).

A few examples of the kernel functions which fits in Corollary 4.79, including the most useful ones,
can be found in Table 4.6.

109



CHAPTER D

Time Discretization

In Chapter 3, we discretized the Euler equations in space by the SPH approximation and derived
a convergence result for this approximation. However, in applications, we will also need the Euler
equations to be discretized in time. Hence, the goal of this chapter is to give a convergence result
for a fully discretized SPH system for the Euler equations.

For the sake of simplicity, we will concentrate on a simple explicit and implicit Euler time dis-
cretization to demonstrate the possibility of the convergence of a fully discretized SPH system.
Unfortunately, the right-hand side of the SPH approximated Euler equations (3.5) satisfy only a
Lipschitz condition depending on e~!, such that the classical results for numerical methods for
ordinary differential equations do not lead to a convergence result for the fully discretized system.

5.1 Auxiliary Tools

We will start this chapter by giving some auxiliary results, which we require for the subsequent
analysis. In the first lemma, we will derive an explicit and an implicit discretized version of
Gronwall’s inequality.

Lemma 5.1
Let N €N, 7=1/N and A\, u € R with A\ > 0. Let (a,)"_y C R be a sequence of positive numbers.

i) If the sequence (a,))_, satisfies
ant1 < ap (14 A1) + pr, 0<n<N-1,
then, the following inequality holds

ang(ao—i—u)e)‘, 0<n<N.

i) If \7 < 1 and the sequence (a,)_, satisfies
an+1§an+)\7an+1 +//47—7 OS”SN_L
then, the following inequality holds

ang(ao—l—u)e)‘/(l_)‘T), 0<n<N.

Proof. We start with the first inequality. Per induction, one can show that

n—1

an < ao (L+A7)" +pur Y (14 M)" (5.1)
k=0
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for all 0 <n < N. Since A > 0, (14 A/k)* is monotonically increasing in k and tends to exp()) if
k tends to infinity. Using that N7 = 1, we have that

N k
1+ )" < <1+Mk) <e

for all k£ with 1 < k < N. Inserting this inequality in (5.1) yields
an < ape™ + /nne/\ < (ao —i—,u)e’\, 1<n<N,
which finishes the proof for the first inequality. The second inequality can be solved for a,y1,

which gives
ns1 < an (1=A1) "'+ pr(1=2r)7"

for all 0 < n < N. Again, per induction, one can show that
an <ag(l—A7)""+ ,uTZ (1—xr)7".
k=1

For the first term we have

k k
(1—AT)’“:<1+ AT ) <<1+ AT N) < M2

1—=A7 1—M k
for all k£ with 1 < k < N, which, inserted in the last inequality, yields the required bounding. [

In the upcoming analysis we will also need the following version of the Gagliardo—Nirenberg inter-
polation inequality for the derivatives of a W*2(R%) function.

Lemma 5.2
Let f € WF2(R?) and 7 > 0. Then

-1 i1

18; 1172 may < 7||f||2L2(Rd) + 105 £1172 ay

foralll<ji<dand1<I<k.

Proof. Let 1 < j < d. Using partial integration and the inequality of Cauchy Schwarz, we first
note that

10 1m0 = [ 9716097 1x)dx = = [ 37 )0+
Rd

Rd
n— n 1 n— Tian
<107 fll 2@y 195+ fll L2 ey < 21195 L1172 ay + 1195 72 may

forall 1 <n <k — 1, where we used Young’s inequality for products in the last line. We will now
set an = |07 f|%, (ra) t0 simplify the notation, so that the inequality above becomes

1 T
n< n— n . 2
a 27_a 1+2a 11 (5.2)

Now we will prove that
1 (-1

J=1 40 + - (5.3)

aj—1 <

for all 1 <[ < k per induction. The case [ = 1 is obvious. For [ — 1 — [, using inequality (5.2)
yields

a a;— a a a a .
> 9 -1 2 +1 > 2l 1 0 2l l 2 1+1
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Solving this inequality for a; and multiplying with 21/(l 4+ 1) leads to (5.3). Now we are able to
prove the stated lemma using induction. We have to show that
-1 i1
a; < ag + —ay.
Ir l

The case | = 1 is obvious again. For | — 1 — [, using inequality (5.3) yields for [ > 2

-2 -2 -2 1 ri-1

.
<
e e e e TV  EL R A
-1 ri-1
Ty et
which finishes the proof. O

5.2 Explicit Discretization in Time

In the following, we will assume that the analytical solution of the Euler equations will hold up to
the time T" > 0. The maximum number of time steps will be denoted by N € N, hence the size of
a time step is given by 7 = T/N. The position of the particle j € Z? at the time step n is given
by x;?’h’" € R%, and its associated velocity by u.E’h’” € R%. Due to readability, we will neglect the

hqn e,h,n

dependence on € and h and write xj' for xjis’ and uy' for u;’
on € and h.
Using an explicit Euler time step algorithm, the fully discretized SPH system for the Euler equations

(3.1) - (3.3) is given by

, even if x7' and uy’ still depend

x}‘“ =xj +7uj, (5.4)
utt =uf —7h? Y po(hk) VP (x] — x}0), (5.5)
kezd
for every j € Z¢ and n < N — 1 and
x) =hj, uf =up(hj) (5.6)

for every j € Z¢. The approximated density is given by

P (x) = B> po(hk)Pe(x — ).
kezd

As in the case of the semi-discretized system in Chapter 3, we will need an error term to measure
the error between the solution of the Euler equations (3.1) - (3.3) and the solution of the fully
discretized SPH system (5.4) - (5.6). As mentioned before, the classical convergence theory for one
step methods does not hold since the Lipschitz constant of the right-hand side of the SPH equations
behaves proportionally to e~¢~2, which would lead to an estimate of the form ~ exp (c sfz’d).
Hence, this would not lead to convergence for € — 0.

For this reason, we will again investigate the energy error term from Definition 3.7 in a time
discretized version, which is given by

n . n n £ ,n 2
=113 o)l — u(, ta) 3 + / (P77 (%) — p(x, t))” dx,
jezd Rd
where t,, = nT and
peTr (x *hdeohk T(x —xy), x € R%.

kezd
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We will now give a bound on Q™ by a discrete Gronwall argument and by using the result from
Theorem 3.9. As in the semi-discretized case, the error bound will depend on the initial error QY,
the energy error in the zeroth time step. Note that Q° is equal to Q(0), the energy error at the
time ¢ = 0 for the semi-discretized system. Therefore, Q° can be bounded exactly as in Theorem
3.8.

Theorem 5.3
Let s > 2 and ®" € W*2(R%) be an even root kernel, which satisfies the moment condition of order
m > 1 and the approzimation condition of order L > d/2. Let ® = ®" « ®" be the corresponding

convolution kernel. Assume finite discrete mass and that the solution (u, p) of the Euler equations
(3.1) - (3.3) satisfies

uj € L0, T; WT2(R%)), 1<j<d,
p € L(0,T; L' (RT) N L>(0,T; W*(RY)),

for some time T > 0 with n > max{L,m}—F%—Fl and o >m+g—|—1 with o > s. Let 7 > 0 with
T <¢e? and let (x,ul)keze, 1 <n < N, be a solution of the corresponding, fully discretized SPH
equations (5.4) - (5.6).

Then, there exist two constants C1,Co > 0 such that the energy can be bounded by

2 T
+4> exp (CQEd?) .

Proof. We will prove this theorem with a discrete Gronwall argument. Hence, we have to bound
the energy Q" *! by the energy of the previous timestep Q™. We will begin by rewriting the kinetic
and the potential energy part before we will give bounds for each occurring term.

We start with the kinetic energy term. Since u is continuously differentiable in both arguments,
using (5.4) and the mean value theorem yield

QY < ¢y <Q0+e |

u( L i) :u(XJTL +Tuf,nT +7)

d
=u(xj',n7) + d—u(x + sTuj’, nT + s7’)| —c.

with a ¢, € [0,1]. For the sake of readability, we will shortly write X;H_S

= x{' + sTuj" and
tnts = tn + s7 for s € [0,1]. Using the Euler equation (3.1), we have

J

d n+s u n+Cu n+Cu
GG )|, = = TV te) 7 (9 GG tse,) )V ) ul T s, ).
Hence, using (5.4) and (5.5), the difference of the solution and the approximated velocity yields

W ) =g a( ) = 7 (Ve ) = Tl )

-7 ((uJ” - u(x}”‘g“, tn+<u)) .V> u(x;H'C“, tntcy)-

Inserting this equation, the kinetic energy error term can be written as

Qs =Y po(hj)lluft —u(xf ™t I3
jezd

=Qhin + 7 (Sfl + Sﬁz) + 72 (Sg,l + 855+ 55,3) )
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where the single terms are given by

Stai= =20 S po(hi) (u] = ulxy b))« (Vo " (x)) = Vpl(x) T b))

jeza
Sty i= =203 po(hi) (05 = ulsy )+ (w5 = ulx ¥ tnie) ) V) ul o, b, )
jezd
Spy=h"Y " po(hj)[ Ve (=) = V(o e, )3,
jeza
S3o 1= 20" " po(hj) (Vp””( 1) — Vp(xj e tn+<u))
jezd

. (((uJ" — u(xJTH'C“, tn+<u)) -V) u(x}”c“, tn+<u))
and )
Sy 4= h? Z po(hj) H ((uJ" —u( ;H'C“ tn+<u)) V) u(x}b+<“,tn+<u) ‘2

jeza

For the potential energy error term, we use the same procedure by using the mean value theorem.
For the density p we have

d
—p(X,tn + sT)|

p(x7tn+l) = p(X,tn + T) = p(xvtn) + ds

s=(,’

with a ¢, € [0,1], where the Euler equation (3.2) yields

d
&ttt 57, = 7006 ) = V(o) b, ).
For the approximated density, (5.4) yields
PPl (x) = WY po(h)PL(x — xT) = b T po(hj)PL(x — X} — Tu).
jezd jezd

Since the kernel ®7 is continuously differentiable, we can again use the mean value theorem to
derive
Pr(x —

for a (o € [0,1]. Inserting this equation into the approximated density, we have

pe,h,r,n—i-l(x) :pa,h,rn Th Zpo hj VCI)T( o ;LJrC@).
jezd

X = Tuf) = B(x — x}) — Tuf - Ve (x - X}~ Goruf)

Hence, the potential energy term can be written as

2
Quit = / (P (%) — plx, b)) dx
Rd

. n n 2an
- ont + 7-51,3 +7 S274a

where the single terms are given by

Dy =2 [ (P = g ta) | T3 ol -VL(x = x4 = V- (pu) Gt |
Rd EZd
2

Syq: h? Z po(hj)u;' - VeI (x — X;H'C‘I’) = V-(pu)(x,tnie,) | dx.
Rd jezd
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Combining the kinetic and the potential error term, we can write the time discretized energy error
at the (n + 1)-th time step as

Q" = Qi+ Qutt = QM + 7 (S7y + STy + S7s) + 72 (S5 + S5y + SYs + 53,

kin

We will now split up the occurring terms separately, starting with S7';, ST, and S7'5. The first
one can be written as STy = ST’y | + ST’y  with

T11:=— 2h? Z 20 hJ u(xj',t )) (Vpa’h’”(xf7tn) — Vp(x?7tn)) ,
jeza
St1=—2h" Y po(hi) (uf —u(xgl,m)-(vmx;,t )= Vo) )
jeza

The second one can be written as ST’y = ST 1 + 575 5 with
Stan = =203 po(hd) (0 = uls, )+ (0 = ul(xf' ta)) - V) ulx] b))

jezd

Sloo: — 2h¢ Z po(hj) ( u(xj', ty))- (((u(x}’,tn) fu(xg”r(“,tn+<u)>-v>u(xf+g“ tn+<u)) .

jezd

The third one can be written as S’ = S7'3 1 + 573 5 + 575 5 with

St == 2 [ (7m0 o) [ 18 po(hiug - TOLx ) = T (pw)xct) |
Rd jezd

i3 =~ 2/ (pe’h’r’"(x) p(x,t,)) | A? Z po(hj)u (VCI)T( — ;H_C‘I’) —Vol(x — XJ")) dx
Rd JGZd

and

Sta3 = —2/ (057" (x) = p(x,tn)) (V- (pu) (%, tn) = V- (pu) (%, tns,)) dx.

Rd

ST1.1, Ste,1 and ST'5; can be bounded by identifying these terms with the corresponding terms
occurring in the proof of Theorem 3.8. First of all, SJ' 9.1 can be identified with Ay from equation
(3.19). Note that the arguments of the derivatives of u in ST, ; differ from the ones in Ay, which
can be neglected since we bound u in the L°(W°°) norm. Hence we have

5?,2,1 < C(u)Q".

Separating the terms in ST ; and ST3 ; yields

Sty =—20"Y" po(hj)uf -V (X} 1)

jeza

+2h8 > po(hj)uf-Vp(x}, t,)
jezd

+2h% > po(hi)u(x, tn) - (Vo™ (x] tn) — V(X )
jeza

=ST111 571121t 5T113

Lty IR
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Time Discretization

and

Stgq=-— 2/p8’h’"”(x)hd Z po(hj)uj' - VeI (x — xi')dx

Rd jezd

+ 2/p(x,tn)hd Z po(hj)uj' - VI (x — xi')dx
Rd jezd

2 [ (o700 = plx, 1) T (pu)x. )
Rd

=STs511 1+ 5731215313
Using that VOI(—x) = —V®Z(x) and that " x ®" = ® yields
Staa1 =20 po(hj)uj - / P (R) VLX) — x)dx = 20 Y~ po(hj)uj - V=" " (x),
jezd Rd jezd

which cancels out with ST, ; ;. Moreover, the sum STy ; 5 + 5751 5 and the sum STy ; 3+ 5731 3
can be identified with A3 and A; from equation (3.19) from the proof of Theorem 3.9, respectively.
Hence, using (3.20) and (3.23) we have

111 +S'31 <C(u,p, M) (5m +e?hmd g Qn) .

The remaining terms have to be bounded separately. Using the Cauchy-Schwarz inequality, ST'; 5
yields

Stz <h® Y po(hj)lag =G, ta)[3 + A" Y po(h)IVe(] s tn) = Vol T, tre,) 3
jezd jezd
= QZzn + R?ll,l,Zv
where the remainder RY ; 5, of ST 5 is given by
P2 =h Y po(h)IIVe(x, ta) = Vo™, tre,) 5.
jezd

Now, we want to apply the mean value theorem once again. This can be done since the Sobolev
embedding theorem states that u and p are at least m+ 1 times continuously differentiable. Hence,
the difference of the densities can be written as

§=Cu
=—C(uT (u}‘-V) (Vp) (x§" + é;Tll}l, tn + CTJ)
+ GtV (Ve (pu)) (X} + Carul' by + CuT)

n n u d n n
vp(xj vtn) - Vp(x_j e vthrCu) = CU£Vp(Xj + STUy ytn + ST)| L

for a C:l € [0, Cu), where we used the continuity equation (3.2) in the last line. Hence, with || < 1,
the remaining sum yields

Ry 4o <720 po(hj)l| (V) (Vp) (x + Carull st + CaT)lI3
jeza

+ 72 po(h§)|IV (V- (pu)) (x] + Caruf, ty + GuT)I3
jeza

<r’ H/)H%w(wzmhd Z PO(hj)”u}LH% + ||pu||%°°(W2~°°)hd Z po(hj)
jezd jezd
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Explicit Discretization in Time

The second sum can be bound by the finite mass of the SPH system h? > jeza po(hj) < M, the
first sum can be bound by

Kty po(h) (13 <2k po(hi)[uf —ulxg’, ta)lI3 + 207 Y 7 po(hj)lux' )3
jeza jezd jez? (5.7)
< (2Qfin + 2MIIulF o ) )
so that we finally have
Sil,Z S C(u’ p) (ngn + 7—2 (1 + sz)) .

For ST, 5, the Cauchy-Schwarz inequality and Young’s inequality yield

Si22 20l wryh® Y po(hi)llug — u(xf', to)llollalf’s tn) — (™, tnc, )2

jezd
<J[ull g reyh® > po(hi)uf —u(xf, )13
jezd
[l oo ooy h® > po(hi) (s tn) — u(x o g, )3
jezd

=C(u) (Qfi + BT 55(Ca))

where the remainder RY 5 5 is given by

RY 5 5(Ca) =h" Y po(hj)l[u(x], tn) — u(x] " tpe,)I3. (5.8)
jeza

Again, we can use the mean value theorem to find a Q::, € [0, ¢y such that

d
u(xj', tn) — U(X?H“, thica) = — Cugu(xf + sTuf, t, + ST)|S:€:;

+Ca
=CurVp(x) "t )

+Ca +Ca
—CuT<(u}’—u(ng ¢ 7thrgu)).V) u(x;' ¢ ’thrE;)’

where we used the Euler equation (3.1). Inserting this into the remainder yields

P22(C) <2000 Y po(R)IIVp( et )13

jezd
- ~ 2
+ 272h4 Z po(hj) H ((uJ" - u(XJT”rC“, tn+<t~u)> .V> u(x}”rc“, tn+c~u)

jezd 2
<272 M| pl| o (wrr.oey + 2723 hdjg:f?(hdﬂhlﬂ—-U(X7+a;t ).
= o (Whee) Lo (W) 0 i I gl /112

jezd
The remaining sum can be bounded by
WY~ po(hi)llag —a( ot <)) <20 Y po(hi)llaf — u(xfs )3
J +Cu
jezd jezd
+200 Y po(hj)u(xf, ) —u( T =)
jezd

=2Q%, + QR?,Q,Q(CNu)
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Time Discretization

where we now use that R{ﬁm(&,) < 8M||u||2Lm(Lw). Altogether, ST, , yields

2272 S C(u7 p) (QZML + 7—2 (1 + szn)) .

For the Term ST 5, we first note that with X}HC“’ = Xj' + 7(epuj', there exists a (s € [0,(p] such
that
Vol(x — XJ."+C‘I’) — VOl (x —x}') = —(o7 (u]- V) VO.(x — x]' — 7(puf). (5.9)

Hence,

St = 2orh® 3 pu(hi) [ (o7 0) = plox, 1)) (5 (0 V) VOLx — ] — ) dx

jeza Rd

d
= 2oT Z e Z po(hj)(ujl)k(ujl)l/ (p=" (%) — p(x,ty)) OROPL(x — xj' — Tz(buj”)dx.

k,l=1 jEZd R4

Using the Cauchy-Schwarz inequality, we have 2(u})r(uf); < (uf)f + (u)7 < 2[[u}[|5 so that,
using [(s| < 1, we can bound ST 5 , by

533,2 < 2rh? Z po(hj)lluﬂl% ?,3,2,3',
jezd

where the remainder Ry 5 , ; is given by

d
Rizq;:= / |p= " (x) — pl(x,ty)] Z ‘akﬁlq)g(x —x;' + 7¢puy') | dx
Rd k=1

for every j € Z?. Using inequality (5.7) for the occurring sum, we have

n n n 2 n
ST52 < 47QLin ?é%}d( RY 305+ 4TM||u||L°°(L°°) ?El%fj RY 345

We now have two possibilities to give a bound for the remainder RY 3, ;. For the first term, we
use that [0, 0,7 (x — x]' + Tzq>u§’)| < £7972||®"||yy2.0« to bound the remainder by

1
R?,3,2,j < C€d+2 (||P€’h’r’"||L1(Rd) + ||P||L1(Rd)))

for every j € Z%, where ||p*"""||1 can be bounded by c¢M||®"||1:. For the second occurrence, we
use Young’s inequality to derive

2 72
TR?,B,Q,j S / (p51h77'7n(x) — p(X,tn)> dx + d4T2‘|(I)£||%A/2«2(Rd) S C <Q;Ot + €d+4> B
Rd
where the norm of the kernel was bounded by
7d/272||©r

[@Zllw22mey <€ w22 (ray.-

Taking these estimates together, we have
51,3,2 < C(u, P M) ont + Qk:in €d+2 + 5d+4 .
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Explicit Discretization in Time

For ST 5 5, we easily see that

2

S1a3 S/(Pa’h”"’"(X)—p(X,tn))QdXJr/(V-(pu)(x,tn)—V-(pU)(thnJrcp)) dx

Rd Rd
n n
= Qpot T R 33,

where the remainder is given by

nog= / (V- (0u) (%, £) — V- (pu) (X, tnsc, ) dx.

Rd
Using the mean value theorem for every 1 < j < d, we find a Zp,j € [0,¢p), such that
0y () (%, £n) = 9 (p0) (%, tusc,) = —Cor0:0; (P (X, b + Goj7)

d

~ 1 ~
= G Y k0 (puk) (X, by + (p 57) + CoT50 V0% (%, tn + G 7,
k=1

where we used that

M=

1
d(pu) = (dp)u+ pou = —(pV-u+u-VpJu—p(Vp+ (u-Viju) = — » (puru) — §Vp2-

k=1

Inserting this equation into RY 5 5, using Lemma 1.17 and that |¢p] < 1 yields

2
d d
~ 1 ~
133 :C§72/ Z 005 (purw; ) (X, tn + Cp iT) + 5 Z O,V p*(x,tn + o y7) | dx
pa \kni=1 j=1
2 2
d N 1 N
§2C§7‘2/ Z 0k0j (puru;) (X, tn + Cp i) | dx + (2272/ 3 Z iV p* (X, tn + Cp i) | dx

Rd k,j=1 R4 j=1

<cr? (||P||2Loo(w272)HUHix(WM) + ||P||2Loo(vv1>2)) )
where we also used the Cauchy-Schwarz inequality. Hence, we have
SIL,?),?) S QZot + C(ll, p)TQ'

It remains to find bounds for the terms 53, 535, S35 and S3,. First of all, we note that using
Young’s inequality for products, we have

Sy <S54+ 553
The remaining three terms have to be bounded separately. S3'; can be estimated by
1 mn s n n n
5531 <h" > o)V " (x)) = V(' ta) 3
jezd

+RY " po(BI)IVR(R] tn) = V(x|
jezd

— . mn n
=:5311+531 2
We note that SY,, = R} and so we have
2.1,2 1,1,2

S;L,l,Z S C(u’ M)7—2(1 + QZzn)
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Time Discretization

For the term S%'; |, we note that p="(x ) = p" h’“”(xjn) +*®7 so that using the triangle inequality
and Lemma 1.17 yield

53,1,1 §2hd Z po(hj)]| (Pe’h’r’n —p(-,t )) * V‘I)T( )||2
jezd

+20%> " po(h) [ Vo(- tn) * BL(XY) = V(] 113,
jezd

(5.10)

where the second sum can be bounded using Theorem 1.28 by

B ST po(h) [V ta) * BLK) — Vp(x)'s ta) 13 < eMe™ [ pll 1o (om0
jezd

In the first sum of inequality (5.10), using the L*°(R?) norm, we can factorize the difference.
Hence, using Young’s inequality for convolutions, Theorem 1.5, this L>°(R%) norm yields

(P57 = p(rtn)) % VLG oo may SN0~ = plos tn) 72y VLN 2Ry < Qpotl|BLIi1.2 ey

with [|[®7]|y1.2ray < €727 1|7 ||yy1.2(gay. The remaining sum over the initial density can again
be estimated by M. Combining the estimates above gives

5 < S50, Sha < Clup ) (274 22 4 2014+ QL))

For 53 5, we first note for a v € R that we have

2 2
d d

[ (v-V)ull3 = Z > vdjur| < dlufl ey | Yol | < Al e e VI3,
j=1

k=1|j=1

where we used Lemma 2.17. Applying this inequality to the terms in the sum of S35 and using
Lemma 1.17 once again, we have

2
Sz =h >~ po(hd) | (0 = G ture) ) 9 ) ul e b,
jezd 2
<Al ey b3 polhi)luf =l b, 3
jezd
<O 3 sy 2D o) [ — a3
jezd
o 20 ey B D o) ) — o ) 3
jezd

The first occurring sum is identical to QJ;,,, the second one can be identified with RY 5 5(Cu), see
(5.8). Hence, S5 5 an be bound by

Finally we have to find an estimate for S3',. First, using Lemma 2.17 we split 53, up into five
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Explicit Discretization in Time

parts by
2
S5y <5 (D po(hi) (uf —u(x}, t,)) - VOL(- —x{ <)
jezd L2(R%)
2
+5 |13 po(h)u(x], ta) -V (@L(- = x] ) = @L(- — x]))
jez L2(R4)

2

+ 5 ||h? Z po(hj)u(xf, t,) - VOL(- — x{') — /p(x, ty)u(x,t,) - VOL(- — x)dx

jezd R
+5[(Vepul,tn)) = 7 = V- (pu) (-, tn) | 72 gy

+5 V- (pu) (-, ) = V- (0u) (s e, )72 ey
=:5 (S§,4,1 + 5;472 + 5;473 + 52,4,4 + 52,4,5) )

L2(R9)

For the first norm we note that

S3a0 <Y po(hi)po(hk)[[uf — u(x], tn) |2 ]u — wG, tn) 2| RLTy 2 gy
j.kezd

where the norm of the kernel can be estimated by ||®T ”%/Vl’?(Rd) <eg 42| ||%,V1,2(Rd). Furthermore,
using Young’s inequality, we note that

20uf — u(xy, to)ll2llug — uxi, to)llz < J[uf —u(xf, )3 + lug — u(xq, )13,

which yields, by switching the summation indices in one of the occurring double sums,

S341 <c d+2 W2y po(hk)po(hd) (Ilaf — u(xg', ta)l3 + luft — u(xit, ta)|3)

j,kezd
=2c—5h? Y po(hk) 3 po(hd) g — uxg', )13
kezd jezd
<o) s,

where we used the finite initial mass in the last line again. For 53, , we use equation (5.9) to find
a ¢ € [0,(p] such that

540 =Ih" Y po(hi)u(xf s tn)- (Cor (uf V) @L(- = x}' = 7¢u})) 172 (pay

jezd
2
<er® [ Y po(hd)a(xy s t) 2l o | I9L]15y2.2ga)-
jezd
The norm of the kernel function can be bounded by [|®Z||% .., Re) < _d_4||<I>T'||‘2/V2,2(Rd). For the
remaining sum, we separate u to derive
2 2
WY po(hi)luy's ta)llzllufllz | < ellullfo ooy | B9 polhi)uf 2
jezd jezd
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The last term yields

2 2
RS poilaglla | < [ 2D po(hi) (Iluf —a(x, ta)ll2 + [[a(x], t)2)
jezd jezd
2
<[ 2(h* D polhi)luf —u(xf, ta)lla |+ C(w)2M?

jezd

<C(u,M) (14 Q%) s

where we used the same arguments in the last line as in the case of 534, to get a bound for the
remaining sum. Overall, 53, 5 can be bound by

2
n T n
52,4,2 é C(U, M) Ed+4 (1 + len) .

For S5, 4 we apply Theorem 1.28 to achieve

Sya4a < 52meuH%m(Wm+1,w).

For the fifth term we note that S5, 5 = R 3 5, which yields
SSL,4,5 < C(U»P)TQ

Finally, for 53, 3 we have to work a little harder. In the following we will omit the time dependence
for the sake of readability. Let 1 < j < d. We will derive a bound for the j-th part of the integral,
which we denote by

2

5455 =B Y po(hk)u;(xq) 9, L(- — xit) — /p(X)uj(X)aj‘PZ(- — x)dx - (511

kez? Rd L2(Rd)
By the Sobolev embedding theorem and our assumptions on the smoothness of u, we may use a
Taylor expansion of u; about y € R? given by

uj(x) = Z %ﬂ;(}’)(x—y)a+(L+l) a/ 1—8)EDu;(x — s(x — y))ds.
0

lal<L ' |a| L+1

Together with the derivative of the kernel function, we can write

w00y —x) = 3 T o yyegarty )

|x|<L
(X B y)a r
+ > Ralx, V) 0%y = %) (5.12)
|a|=L+1
= Z Dauj (y)Wej,a(y - X) + Z Ra (X, y)Waj,a(y - X)’
|| <L |o)=L+1
where W/, is defined in (3.12) by
1 (_1)|a|+1 r d
Wg)a(x) = Tpa(x)ajq)g(x), x € R%,
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with pe(x) = x®. For a |a] = L + 1, the remainder R4 is given by
1
Ro(x,y) :=(L+1) /1stD°‘uj(xfs(x y))ds.
0

Inserting (5.12) into equation (5.11) and separating the terms of the sums, using Lemma 2.17 yields
the estimate

S8aas < S0 D% | A ST po(h Wi (- — xi) — / POW o (- — x)dx

|| <L kezd R4 L2(Rd)

20 |hT D pohk) Ra(ot, YW o (- =)

|ae|=L+1 keZd L2(R4)

+ Z /p(x)Ra(x, )WEJ&( — x)dx

|a|=L+1 ||ga

= > Ra+t Y. (Ea,l +J§a,2).

|| <L |a|=L+1

L2 (R4)

We will now give a bound for Ra. First, for a o = 0 we note

Ro = uy | 1S polkjo;z( i)~ [ plx);er(- ~ x)ax

kezd Rd

= [luj (930" = 0;(p  21))

L2(R)
2 ey

Sl poo (o) 105 £ || 2 ety
where f&h 1= p=hrm @7 With | = s, Lemma 5.2 yields

185 £ 122 (gay <
The s-th derivative of f&" can then be bound by

Ha]s'fg’hHL?(Rd) < ||5jpa’h’r’n”L2(Rd) + 1P L1 rey 105 pll 2 (Rey
< M2 4 clpl ey,

72 (R4 + = ||asf5 "2 (R4)-

where we used Theorem 1.5 for the convolution of ®7 and 95p. Hence, with
||f€’h||%2(Rd) <2l p=h e — px ‘I’£||2L2(Rd) +2[p - PH%%W) <2Qp + 2™ | pl| T (wrm 2y
we achieve
- pot 2m 7_5—1
fo=c + T cdt2s |-

For 1 < |a| < L we note that

Ra= [ [ D%yt {1 a2ty =) — [ o002ty —x)ax | | ay
R4 keza R4
2

<l e ) / RS po(HOWE o (y — x) — p Wio(y) | dy
R4 keZd

=llujll oo wrooy | F2 N1 72 may
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Time Discretization

where we defined, as in (3.21) in the proof of Theorem 3.9,
F ="y po(hk)WE o (- =x") = px Wi,
kezd

Hence, using (3.22) gives
LI 2 (gay < CEQ‘Q‘_QHfE’h”%Z(Rd) < Cetlel= (||P5’h’r’" — pll72gay + o —px (I);H%Q(Rd))
< =212 (Qpy + & |pl 3 s ) -
The terms for || = L + 1 can easily be bounded by

Ran < M2||Ra ||%°C><L°°(Rd) ||Wsj,a ”%Z(Rd)

and

Ra <ol @yl Rall 7o x poo (ray W2 o |72 (Ray

where ||Ra||%oowa(Rd) < (L A+ DJul| Lo (wr+1.00) and Proposition 3.6 yields

W2 172 ra) < €2 Pad;® |72 (pay < ce®F 77

Combining these estimates, we arrive at

n s—1
n pot 2m 2L—d T
52,4,3SC(U7P7M)< T + +Q t+6 +e +€d+25>7

such that we can bound 53, by

n m n 1+ Q" B 7_571
SSAS(u,p,M) (Cz_JrJr @ + 72 <1+ @ >+52m+52l‘ d )

d+2 cd+4 cd+2s
We recall all estimates we made. For the first part, ST, ST'5 and S7'3, we have the seperate

estimates

S{L’I,l + 5?7271 + Si&l <c (6m + EQL_d + Qn)

T2 <c (Q (1+Q"),
Sloa<c ( (1+ Qn))
ST32<c "+Q cd+2 + €d+4) ’

533,3 < Q +C7' )

so that we have the complete estimate

d+2 cd+4

2
n min{m,2L—d T
<C[Q r(1+ d+2)+7< { }+5d+4>}’

where we used that 7 < 1. For the second part, S5, S35, S35 and 534, we have the seperate
estimates

2
(Sll+512+513)<m{@"(1+7+ )+g ed g2y }

n m Qn 2 n
5271<c<5 +€d+2+7 1+Q" ),

S22 < 531 + 523
Sy <c(Q"+ 72(1 +Q")

n n 1 n s—1
SS,4§C(Q _,_7_’_ @ + 72 <1+€+Q)+52m+52L_d+; ),

gd+2
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so that we have the complete estimate

1 1 72
7 (Sg,l + 532 + SSL,?) + 5374) < cr? |:Qn (1 +7'2 + ; + Ed? + {-2d+4)

I d 62m 7_2 7_s—l
2 m 2L—
+717°4+e" +¢ + - +Ed+4+€d+25:|

< C|:Qn7' (1 + ed%)

{m,2L—d} 7 7
min{m,2L— 2m
+T(T€ +e +5d+4+sd+23>}’

where we used that 7 < & < 1. Combining all estimates, we find constants ¢; > 0 and ¢y > 0 so
that

QM =Q" + 7 (ST + 57y + STs) + 72 (S5y + S5, + S5+ 55,)

<Om T min{m,2L—d} 7 T
<@ (1-1-762(1-‘1-@))4-7'01 € +€dﬁ+€dﬁ .

Hence, using the discrete Gronwall’s inequality, Lemma 5.1, we find

S

2
n 0 min{m,2L—d} T T T
Q" < [Q Ta (5 Tt Ed+28>:| exp (C2 (1 T i
2
0 min{m,2L—d} T T
<y {Q +<5 +€d+4)]exp(028d+2),

where we used that 7 < €2 and s > 2, which finishes the proof. O

As we see, we have a strong dependence on the time discretization parameter 7. In order to obtain
convergence, the parameter 7 has to be at least ~ ¢%t2. Concerning the numerical efficiency of
the SPH method, this would be bad. However, the error analysis above might not be optimal.
Moreover, we prefer to use time stepping methods of higher order at this point, for example a
high-order Runge Kutta method, even if the error analysis for time step algorithms of higher order
has yet to be done.

Using Theorem 3.8 for the convergence of @Q° and Lemma 3.10 to convert the conditions on the
solution of the Euler equations to conditions on the initial data (ug, po), we can conclude the
following general result for the convergence of the energy error term.

Corollary 5.4

Let s > 2 and ®" € WL (RHNW*2(RI)NC(R?) be an even root kernel, which satisfies the moment
condition of order m > 1 and the approximation condition of order L > d/2. Let ® = ®" « O be
the corresponding convolution kernel. Let € > 0 and h > 0.

Assume initial data ug € W2 (R4 and finite discrete mass with po so that p(l)/2 € Wmax{o,sh2(Rd)
for a o > max{L,m}+1+d/2 and that the solution (u, p) of the Euler equations (3.1) - (3.3) exists
up to a time T > 0. Let (xi’h’", ui’h’")kezd for 0 < n < N be a solution of the corresponding, fully
discretized SPH equations (5.4) - (5.6).

Then, there exist constants C1,Cy > 0 such that the energy error can be bounded by

Qn<C h?s + min{m72L7d}+ 7 C g
St TE cava | P \22a3 )

forall0<n < N.

Since we now have a result for the convergence of the energy error term, we can also conclude
pointwise convergence of the SPH method, analogously to Section 3.4.
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Theorem 5.5
Let the assumptions of Corollary 5.4 hold. This means in particular that the kernel satisfies the mo-

ment condition of order m > 1, the approxzimation condition of order L > d/2 and has smoothness
s > d. Then, the following holds:

i) If po(x) > 0 for all ||x||2 < 1 then, for each j € Z%, there exist constants C1,Cy > 0, such that
we have for sufficiently small h,

5™ = X (hj, nr)l2 + ;" () — w(X(hj, n7), nT)]l2

3
hs—d/2 Emax{m/Q,L—d/Q} T T
=G ( pramil hd/2 T 5d/2+2hd/2) exp (02 €d+2)

foralll <n<N.

it) Let K C R? be compact with infye g po(x) > 0. Then, there exist constants Cx,Csy > 0 and
such that

<" = X (g, )|z + [ ™" (8) = w(X(hj, nT),n7) 2

J
hsfd/2 Emax{m/Q,Lfd/Z} T T
SCK( e + X +6d/2+2hd/2>exp<02€d+2)

for each j € Z* with hj € K and all1 <n < N.

5.3 Implicit Discretization in Time

In this section, we want to show that also an implicit time discretization scheme will lead to
convergence. We will assume the same situation as in Section 5.2, including the definitions of the
approximated density and the discretized energy error. The system for the implicit discretization
in time is given by

x}’“ =xj + Tu}”l, (5.13)
uftt = — At > po(hk) Ve (x]H — xpth) = up — 7V (k) (5.14)
kezd

for every j€ Z% and n < N — 1

xj = hj, uj =ug(hj) (5.15)

for every j € Z¢. Analogously to Theorem 5.3, we can derive the following convergence result.

Theorem 5.6
Let s > 2 and ®" € W*2(R%) be an even root kernel, which satisfies the moment condition of order
m > 1 and the approzimation condition of order L > d/2. Let ® = ®" x ®" be the corresponding

convolution kernel. Assume finite discrete mass and that the solution (u, p) of the Euler equations
(3.1) - (3.3) satisfies

uj € L>(0,T; WT2(R?), 1<j<d,
p € L¥(0,T5 L1 (RY) N L=(0, T; W2 (RY)),
for some time T > 0 withn > max{L,m}+%+1 ando > m+2%+1. Let 7 > 0 and let (X}, u}) ez,
1 <n < N, be a solution of the corresponding, fully discretized SPH equations (5.13) - (5.15).

Then, for sufficiently small T, there exist constants C1,Cy > 0 such that the energy can be bounded
by

: 2 Cy(e™2 +7)
N o 0 min{m,2L—d} T 2 .
Q < (Q + 015 + cdta exXp €d+2(1 — ,]_02) _ 027-2
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Proof. Since u is continuously differentiable in both arguments, using (5.13) and the mean value
theorem yields
n+1

u(xy", tpg1) =u(xj' + uy

+1 ,NT +T)

n+Cu 't

—u(x, n7) = TV )

J )
(= ueg T b)) V) g )

with a ¢, € [0, 1], where we shortly write x}”s =xj + 37'uj"+1 and t4s = t, + s7 for s € [0,1].

Note that the definition of XJTH'S differs from the one we used in the proof of Theorem 5.3. Using
(5.13) and (5.14), the difference of the solution and the approximated velocity yields

u}’b-ﬁ-l _ u(X}l—H, tnit) :uJ(L _ u(xjn’ tn) — T (Vps,h,n—Fl(X;-Q—I) Vp( n+Cu tn-‘rCu))
=7 (W = ulg e tee,) )V ul T g, )
For the kinetic error term we have

Qi =Y po(hj)lluf* —u(xf ™t I3
jezd

=51+ T(ST 1 + 579),

where the single terms are given by

St =ht S polhi) (w5 = uG b)) - (uf = u(x £))

jezd
L =—hd ZPO (hj) ( 1y Jp+17tn+1)).(Vps,h,nﬂ(xjgzﬂ) Vp(x] n+Gu thu))
jeza
and
Sty = =h" Y polhd) (= ug b))« (0 = ul 9, b))V ) ulg o, e,
jezd

For the potential energy error term, we use the same procedure by using the mean value theorem.
For the density p we have

P(Xa tn+1) = p(X,tn + T) = p(X,tn) - v’(pu)(xvtn-ﬂp)’

with a ¢, € [0, 1], where we used the Euler equation (3.1). For the approximated density, (5.13)
and the mean value theorem yield

ps,h,r,n—&-l( hd Z 00 hJ (PT( n+1 hd Z 00 hJ X X _’_Tu;LJrl)
jeza jeza

— () = rh 3 p(hu VL (x — X0
jeza

with a (¢ € [0, 1]. Hence, the potential energy term can be written as

n £, r,n 2
Quit = / (P (%) — plx, b)) dx

Rd
— n mn
=800+ 753,
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where the single terms are given by
Sia = [ (P ) = gl ) (57 () = plx 1) dx
R4

and

Sty == [ (0 = it

Rd

h? Z po(hj)uu;”rl VOl (x — XJTH’C“’) — V- (pu)(x,tnyic,) | dx.

jezd

For the terms Si'; and Sg 5, we can apply that ab < a?/2+b?/2 for a,b € R to derive

n . 1 1 n n 1 n
S5 <0 Y o) (31 = )+ g~ G )E) = 5 (Q+ Q1)
jeza
and
Sn < 1 & h,r,n+1 ¢ 2 1 e,h,rn ¢ 2 dx = 1 n+1
0,2 = 5 (p (X) - p(X7 nJrl)) + 5 (p (X) - p(X7 n)) X = 5 ( pot ont ) .

Rd

Adding both terms then yield

1
St t 852 < 5 (Q"+Q™).

Now we have to split up the three remaining terms. The first one can be written as ST, =
ST11+ ST 2 with

S{L,Ll — —h Zpo hj ( nt+l _ ( ;+17tn+1))'(Vps’h7n+l(xgl+1) vp( tn—i—l))

jezd

and

STz = —h* Z'DO hj) ( P ?H’tnﬂ)) (VP( S ) — Vp(x; et tn+<u))-
jezd

The second one can be written as S7'y = ST'5 | + 57’5 5 with

Stan=—h" 3" polhi) (! —ug ) ) (W = uGg ™ ) ) - V) w0 b))

jezd

and

Sto0 = —h? Z po(hj) ( ntl u(x}”rl,tnﬂ))

jezd

. (((u(x}”l, tna1) — u(x;H“, tn+<u)) .V) u(x}”g“, tn+<u)) .
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Finally, the third one can be written as S7'3 = ST5 1 + ST'35 + 575 5 with

SIL,B,I = _/ (pe,h71»7n+1(x) . p(x7tn+1))

Rd
WY po(hi)uf VL (x — x) ) = V- (pu) (x, ty1) | dx
jezd
SPyp=— / (P77 (%) — plx, te))
Rd

h? Z ,oo(h_j)ug”rl . (V@Z(x — x}’+<q’) — Vo (x — XJTLH)) dx
jezd

and
Sts3 = —/ (p™" (%) = p(x, tngr)) (V- (pu) (%, tnic,) — Ve (pu)(x, tni1)) dx.
Rd

All these terms can be identified with terms that occurred in the proof of Theorem 5.3. To
distinguish the terms of this proof and the terms occurring in the proof of Theorem 5.3, we will

tag the terms of the proof of Theorem 5.3 with an ex for explicit euler method, for example ?f’;
First of all, we have ST, ; = 5?7?11’8’(/2 and S5, = Sf;ll’ex/l so that we have

ST1+ 8731 < Clu,p, M)(e™ + g?bmdp Qrth.

. . . . . 1
The five remaining terms Sy 5, ST, Si'po, STy, and S5 5 can be identified with S775,

1 1 1 1 :
ST3 T, STa 5™, ST L and ST, respectively. Note that these terms are not exactly the same,

but differ only to the point that they satisfy the same error bounds under the same argumentation.
Hence, we have

St12<c¢ (QnH +72(1+ QnH) ;
S'{L,Q’] < CQn+17
STaa<c (QHH +72(1+ QnH) )

2
T T
Sn <c Qn+l _|_Qn+1 4
1,3,2 = gd+2 | od+4

and
mn n+1 2
133 <@ + c77,

so that we have the complete estimate

T(51,1+Sl72+5173) <ecr {Q +1 (1—}—7’2—|—7€d+2> +em42ldy 224 5d+4}
2
n+1 T min{m,2L—d} T

SC{Q T(1+Ed+2>+7'<5 +€d+4>},

where we used that 7 < 1. Hence, we have that

Qn+1 <
— gd+2 cd+4

DN =

2
(Qn + Qn+1) + Qn+1CT (1 + L) + C (Emin{nL,2L—d} + T > ,
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which gives

n n T min{m - T2
QU <Q"+Q +17’20(1+€d+2)+270<5 {m.2L d}+€d+4>.

Hence, using the discrete version of Gronwall’s inequality Lemma 5.1, we find constants C; > 0
and ¢y > 0 so that

; 2 c2 (1+ =)
n < 0 +C min{m,2L—d} + T >:| edt )
o= {Q ' (5 e ) | AT 70, (1 + —72)

Setting Cy = 1/c5 finishes the proof. O

As we did for the explicit time discretization scheme, we can derive a general convergence result
as in Corollary 5.4 and a pointwise convergence result as in Theorem 5.5 in the case of the implicit
time discretization. Since nothing changes in both results, reference is made to Corollary 5.4 and
Theorem 5.5 at this point.

Both time stepping methods, the explicit Euler method and the implicit Euler method, do not differ
in their convergence rate. It is a well known fact that implicit methods are the better choice in
terms of stability. For this reason, a fully stability analysis would have to be done. Unfortunately,
standard methods fail in the analysis due to the non-linearity of the SPH method, so the analysis
is a current part of research, see, for example, [DA12].

From a numerical point of view, however, explicit procedures are the better choice. In the implicit
methods, a nonlinear system of equations must be solved at each time step, which would be
inefficient.
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CHAPTER 6

Numerical Experiments

In this chapter, we want to verify the convergence results from Chapter 3. Therefore, we compare
the solution of the Euler equations (3.1) - (3.3) with the numerical solution of the SPH method in
two different cases.

In the first case, we will set an initial density with compact support to have a test case which is
suitable for the requirements of Corollary 3.11. For the second case, we will use periodic boundary
conditions to compare the solutions in a non compactly-supported test case. Even though periodic
boundary conditions do not satisfy the requirements of Corollary 3.11, we will expect the same
convergence results according to Section 3.5.

First of all, we will need an non-trivial, analytical solution to the Euler equations. This is only
insufficiently possible for our weakly compressible case, but in Section 6.1 we will show how to
calculate a quasi-analytical solution by solving Burger’s equation. This procedure has also been
used in [Mol08] to find solutions of the shallow water equations. In the second section, we will
then validate the results from Chapter 3 for both test cases.

6.1 Burgers’ Equation and a Quasi-Analytical Solution of
the Euler Equations

In this section, we will introduce Burgers’ equation and will show a way to calculate quasi-analytical
solutions to the one dimensional Euler equations once without boundary conditions and once with
periodic boundary conditions. For the case of periodic boundary conditions, we will use the
notation from Section 3.5. Since the following theory is the same on R and on T, we will not
distinguish both cases.

Let © = R or T. For given initial data uy : € — R and py :  — R, we seek the solution
u:Qx[0,T[=Rand p: 2 x[0,T[— R of

Ot + u0pu = —0yp (6.1)
O¢p + ulpp = —pOpu
on 2x]0, T and
u('7 0) = uo, P('; O) = Po (6'3>

on (.

Our main goal is to find a non-trivial analytical solution to this problem to which a numerical
solution can be compared. For this, we will investigate the inviscid Burgers equation: For given
initial data f: 2 — R we seek the solution J :  x [0,T[— R of

0] + J0,J =0 (6.4)
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Numerical Experiments

on 2x]0, 0o and

J(,0)=f (6.5)

on ). Before we show how to derive an analytical solution of the Euler equations from the
solution of Burgers’ equation, we have to investigate the solvability of the inviscid Burgers equation.
Therefore, we will need the following Lemma.

Lemma 6.1
Let f € C1(Q) be bounded, x € Q and 0 <t < T, where T is given by
=0 _ i mingeq f'(z) 2.0, (6.6)
m Zf MmMiNgecQ f (SU) < 0.
Then, the nonlinear equation x = y(x,t) +tf(y(x,t)) has a unique solution y(x,t) € R. Moreover,
y: Qx[0,T[— R is continuously differentiable in both variables.

Proof. We will prove this lemma first for @ = R. Let ¢; : R > R, y — y + tf(y) for t > 0. First,
using that f is bounded, we have that g;(y) tends to oo if y tends to £oo. Since f is continuous,
g: is continuous, too. Hence, g; is surjective.

Moreover, g; is continuously differentiable on R since f € C*(R), and the derivative yields g, =
1+ tf’. Hence, for all y € R we have g;(y) > 0 either for all ¢ > 0 if min e f'(y) > 0 or for all
t < —(minyer f'(y)) " if minger f'(y) < 0. This means that g is strictly monotonically increasing
for all 0 <t < T and hence it is injective.

Overall, g; is bijective and there exists an inverse function g; ' : R — R of g;. Setting y(z,t) =
g7 '(z) for all z € R and ¢t < T finishes this part of the proof. Moreover, the implicit function
theorem states that y : R x [0, T[— R is continuously differentiable.

For Q =T, we choose g; : T — [tf(0),1+¢f(1)], y — y+tf(y). Hence, g; is surjective and injective
again, and the proof can be adopted from the proof of {2 = R. O

Using this result, we can prove the following local existence result for the Burgers equation.

Theorem 6.2

Let f € CY(Q) be bounded. Let J(x,t) = f(y(x,t)), where y(x,t) is the solution of the nonlinear
equation x = y(x,t) + tf(y(z,t)) forx € Q and 0 <t < T. Then, J is a solution of the inviscid
Burgers equation (6.4) up to a mazimum time T > 0, where T is given in (6.6).

Proof. The derivation of the solution is based on the method of characteristics. In our case we
can simply calculate the derivatives of J.

First of all, Lemma 6.1 states that the solution of the nonlinear equation exists up to the time T
from (6.6). Hence, J exists for all ¢ < T. Moreover, for t = 0 we have that y(z,0) = 2 and hence
that J(x,0) = f(z) for all z € Q.

For 0 < t < T, we know that y is the solution of the nonlinear equation x = y(x,t) + tf(y(x,t))
for all x € Q and we can differentiate both sides with respect to # and ¢ which yields

L= 0uy(z,t) +tf (y(z, 1) 0y(z, t) = Opy(z, t) (1 + tf (y(z,1)))
and
0=0wy(@,t) + tf (y(x,1))0y(z, t) + fy(z,t)) = Opy(z, ) (L + tf'(y(2,1))) + f(y (2, 1))

Multiplying the first equation with f(y(x,t)), subtracting f(y(x,t)) from the second equation and
adding both results yields

0= fy(z, 1)y, t) (L4 tf (y(x,1)) + Oy(z,t) (1 + tf (y(x,1)))
= (1 +tf (y(z, 1) (f (y(z, 1) ey a, t) + dpy(, 1)),
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which means that f(y(z,t))0:y(z,t) + dry(z,t) = 0 for all 0 < ¢ < T since 1 + tf'(y(z,t)) > 0.
Then, inserting this particular J into the left-hand side of Burgers’ equation (6.4) yields

OpJ (x,t) + J(x,1)0,J (v, 1) = 3tf( (2,8) + f(y(x,1))0x f (y(, 1))
(y(@,1))0y(@,t) + fy(z, ) f (y(2,1))0sy (@, 1)
( (.13, ))(8ty($, t) + f(y(x, t))@ly(m,t)) =0,

which finishes the proof. O

Theorem 6.2 gives us the existence of the solution of the inviscid Burger’s equation. Unfortunately,
it also states this solution will only be local in time if the initial value f is not monotonically
increasing, which is not the case if we choose f to be compactly supported.

Moreover, Theorem 6.2 does not offer us an analytical presentation of the solution. However, the
nonlinear equation x = y(z,t) + tf(y(x,t)) can be solved sufficiently accurately using a numerical
solver like Newton’s method.

The following result allows us to construct a solution for the Euler equations from the solution of
the inviscid Burgers equation.

Theorem 6.3

Let f € C1(Q) be bounded and let J : Q x [0, T[— R be a solution of the inviscid Burgers equation
(6.4) - (6.5) up to the time T > 0 from (6.6). Let ug := %f +1 and po := (1 — 5 f)* on Q. Then,
u:Q x[0,00[—= R and p: Q x [0,00[— R defined by

2
2 1
=-J+1, =(1-5J) ,
o= (y)
are a solution of the one dimensional Euler equation (6.1) - (6.3).

Proof. For the initial time ¢ = 0, the initial conditions for u and p are obviously satisfied. Now
let 0 <t <T. First note that according to equation (6.4) we have 8;J = —J9,J. Hence, we have

2 2 2 2 2 2

1\ 2 1\?

such that equation (6.1) is satisfied. For the continuum equation (6.2), a simple calculation shows

that
6+3—811J2+2J+1811J2
tP T U0z P = O 3 3 x 3
2 1 2
=—Z(1-= ZT+1
3( 3J) <6tJ—|—<3J—|— )amJ)
2 1 2
~ 22 (1 2) (e (201) .0)
1 1 2
=—(1-< 1—=J) =0,
(119 (1 L) 2o
1\, /2
=—(1-2 ZI+1
(1 10) o, (201) = oo
which completes the proof. O
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According to Theorem 6.3, a solution of the Euler equations can be calculated from the solution of
the inviscid Burgers equation. As mentioned before, we are unable to derive an analytical solution
to Burgers’ equation but can calculate an arbitrarily accurate numerical solution by solving the
nonlinear equation © = y(x,t)+tf(y(z,t)) with a numerical method, e.g. Newton’s method. Since
this approximated solution will be calculated with arbitrary accuracy, it will be sufficiently exact
to be compared to the numerical solution of the SPH method. We will call this arbitrarily accurate
numerical solution a quasi-analytical solution.

6.2 Results

In the following, we want to validate the theoretical results from Section 3.3 with the constructed
kernel functions of Chapter 4. To do this, we implemented a C++ code which is based on the SPH
scheme (3.4) - (3.6) coupled with a Runge-Kutta ODE solver.

As the kernel function we chose the extended original Wendland functions from Section 4.3.2. To
compare the influence of the the smoothness k of the kernel, the moment condition order 2m and
the parameter [, we took the parameters k € {1,2,3,4}, 1 € {0,1,2,3,4} and m € {1,2,3}. Note
that for [ = 0, the employed kernels do not fit in the derived theory and hence, convergence is
theoretically not given. Nevertheless, it may be helpful to investigate this case as it may provide
an indication of whether the theory derived here could be further improved.

To compare the error between the SPH algorithm and the quasi-analytical solution, we have to
track the energy error term Q) = Qrin + Qpot from Definition 3.7. Unfortunately, it is not possible
to calculate the potential energy error, since we neither have an explicit form of the root kernel
®" nor can we calculate the occurring integral exactly. Hence, we have to use an estimator for the
potential energy error.

Both error terms we track are given by

Quin(t) = B3 polhg) 5" (5) — (5" (1), 1)
Jjel

and

Quor() = B3 po(h) o™ (25" (1), 1) — HaS" (1), )],

Jj€El

where J =Zif Q =Ror J = Gy if Q =T, the pair («, p) is the quasi-analytical solution calculated
from the Euler equations (6.1) - (6.3) by solving the inviscid Burgers equation, and (z;,u;); ey is
the solution of the SPH system (3.4) - (3.6) or (3.24) - (3.26), respectively.
To solve the ODE to calculate the SPH solution, an explicit fourth order Runge-Kutta time-
stepping algorithm was used. The time step width was chosen small enough so that the solution
is sufficiently accurate to neglect the error occurring in the time discretization.
In the following, we want to calculate the convergence rate of the SPH method depending on the
parameters h and ¢ in two different test cases. In the first test case, the Euler equations are solved
on R with a compactly supported initial density. Even if this test case does not satisfy all of the
conditions of Theorem 3.9 since u does not decay sufficiently fast, it will be sufficient to validate
the numerical results.
In the second test case, the Euler equations are solved on the periodic domain T to validate our
thoughts of Section 3.5 for extending our results to T.

6.2.1 Test Case on R

In the first case the one dimensional Euler equations (6.1) and (6.2) are solved on R with initial
data ug := %f + 1 and pg := (1 — % )2, where the function f is given by

flz) = 3 —coexp(1/(42? — 1)), |z — %\ < %,
3, else,
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3 T T T T T T T T T 0.006 3 T T T T T T T T T 0.006
298 - 2.98 -
4 0.005 1 0.005
2.96 2.96
4 0.004 4 0.004
2.94 - 2.94
z > 3 >
3 G © 3
© 292+ 4 0.003 ¢ S 292 4 0.003 ¢
[} [ (5] 93
> o > a
29+ 2.9
1 0.002 1 0.002
2.88 2.88 -
4 0.001 1 0.001
2.86 2.86
284 0 01 02 03 04 05 06 07 08 09 1 0 2'842.4 25 26 27 28 29 3 31 32 33 3.40
Velocity —— Density Velocity —— Density

Figure 6.1: Velocity (red) and density (green) at time ¢ = 0 (left) and ¢t = 0.8 (right) for the
solution of the Euler equations on R. Note that the values at the x-axis differ since the initial
wave is moving in time.

for z € R with the constant s
_ V3eiVE(4 -3

Cy :— 12 .
The function f is in C*°(R) and the constant ¢y was chosen so that min f' = —1 on R. According
to Theorem 6.2, the solution of the Burgers equation exists up to 7' = 1. Hence, the analytical
solution of the Euler equations exists up to T' = 1, as well. To neglect any effect of the blow-up
of the solution, the error between the quasi-analytical solution and the SPH solution was taken at
time ¢ = 0.8.
By the choice of the function f, the initial density py has compact support, which results in a
finite number of particles in the SPH scheme. However, the initial velocity is not integrable any
more since it is constant 3 for all |z — 1/2] > 1/2. Hence, uo does not satisfy the requirements
of Corollary 3.11 any more. However, our interest lies in a compact domain, such that we can
assume the initial velocity to decay sufficiently fast at infinity, without changing the solution in
our domain. The analytical solution of the Euler equations can be seen in Figure 6.1. In this first
experiment, we set the parameters to h = 2. The single pairs of (h, ) can be seen in Table 6.1.

€ 1.25e-1 le-1 8.84e-2 6.25e-2 oe-2 2.5e-2  le-2
h | 1.5625e-2 1le-2 7.8125e-3 3.90625e-3 2.5e-3 6.25e-4 le-4

Table 6.1: Values for € and h with h = £2.

This choice was made to achieve a theoretical error which depends on the minimum of the kernel
parameters k and m. According to Corollary 4.49 we expect that the energy error term ) behaves
like

Q(t) ~ e,

where the analytical constant is given by Gana = @ana(k,m) = min{2k,2m}. The goal is to
determine the numerical constant apum = @num(k, m, 1) depending on all three kernel parameters.
Note that we also investigate the dependency of the numerical constant on the parameter [, which
is why @uum depends also on I. For this case, we set the time step to 7 = 107° to neglect the
error of the time discretization. Then, for each pair h,e and each kernel function, the error was
measured at time ¢t = 0.8.

From these values, the constant a,.,nm was calculated via the linear regression method for each
kernel function, which means for each parameter constellation of k, [ and m. However in some cases,
especially for high values for the moment condition m, the error reached a kind of saturation, which
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-8 ‘ ‘ ‘ ‘ ‘ w w w w 3 Figure 6.2: The error Q;, at the t =
g 0.8 in the case of R as a function of ¢
10l with h = 2. The error is shown for
kernel functions with £k = 4, m = 3
and [ € {1,2,3,4}. The dashed lines
;512 | g represent the asymptotic behavior of
% the error.
(=2 . .
- / -
16] ]
-18 : : : S : : :
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we discuss later, so that taking all (h, £)-pair for the calculation of the constant ap,, would distort
the result, see Figure 6.2. For that reason, only the measured errors, for which the asymptotic
behavior was recognizable, were taken for the calculation.

The resulting convergence rates can be found in Table 6.2. Note that the lower convergence rates
of the potential error term can be explained since the potential error term is just an estimator.

k=1 k=2 k=3 k=4
[T | afn [ahe [a | d5n, [ abe [a | dim [ aBn [a | afm [aboh [a
0] 1 3.30 1.91 | - 3.39 1.93 | - 3.45 1.94 - 3.50 1.94 -
2 5.29 | 2.58 | - 5.52 3.26 | - 5.69 3.28 - 5.16% | 3.72¢ | -
3 5.18 2.68 - 7.32¢ 5.02 - 8.46° | 7.12% | - 13.24¢ | 9.13¢ | -
1)1 3.36 1.92 | 2 3.43 1.93 | 2 3.48 1.94 2 3.52 1.95 2
2 548 | 3.70 | 2 5.65 3.77 | 4 5.79 3.68 4 5.27% | 4.70¢ | 4
3 753 | 3.99 | 2 857% | 5.82 | 4 | 11.39° | 7.53% | 4 | 15.73¢ | 9.19¢ | 6
2 1 3.42 1.92 | 2 3.47 1.94 | 2 3.51 1.95 2 3.55 1.95 2
2 5.81 3.88 | 2 5.81 4.38 | 4 5.92 4.22 4 5.50% | 5.87¢ | 4
3 7.87 397 | 21 10.10% | 5.85 | 4 | 13.49® | 7.53* | 6 | 16.56° | 8.78° | 6
311 3.47 1.90 | 2 3.51 1.94 | 2 3.54 1.95 2 3.57 1.95 2
2 6.39 3.94 | 2 6.11 492 | 4 6.07 4.64 4 5.85% | 6.76¢ | 4
3 788 | 394 | 2| 11.03* | 5.80 | 4 | 14.07* | 7.34% | 6 | 15.71¢ | 8.35¢ | 6
4 1 3.51 1.88 | 2 3.54 1.94 | 2 3.57 1.95 2 3.59 1.96 2
2 7.06 | 3.94 | 2 6.28 532 | 4 6.37% | 4.28 4 6.57% | 7.76¢ | 4
3 7.71 389 | 2| 11.07* | 5.72 | 4 | 13.86° | 7.06* | 6 | 14.46 | 7.81¢ | 6

Table 6.2: All values for aXi and aP°' in Qi ~ gtnim and Qpot ~ g%um compared to its
analytical value a,n, = min{2k,2m}, if [ > 0, in the case of R. Values indicated with an a are
calculated without the error for € = 0.01. Values indicated with a b are calculated only with
the errors for e € {0.125,0.1,0.0884,0.0625,0.05}. Values indicated with a ¢ are calculated

only with the errors for € € {0.125,0.1,0.0884, 0.0625}.

As we see in Table 6.2, the convergence rate depends strongly on the kernel parameters, especially
on the order 2m of the moment condition. For higher values of the moment condition parameter
m we see that the convergence rates improve remarkably.

For m = 1 and m = 2, we see that the convergence rate is only slightly increasing if we increase the
smoothness k of the kernel or the parameter [, as the changes only show up at the second digit. It
seems that the convergence rate is limited by the moment condition in those cases. Interestingly,
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we see comparable results for the cases I =0 and [ > 1.

For m = 3, we note a great improvement in most of the convergence rates. In this case, the
convergence rate seems mostly to be limited by the smoothness k of the kernel, which can in
especially be seen in the case k = 1. We also see small improvements of the convergence rate when
we increase the parameter [ as long as [ < 2, while the convergence rate does not further improve
for [ > 3. Interestingly, the greatest difference of the convergence rate for the parameter [ for Qg;,
is between [ = 0 and [ = 1, which fits in our theory since for [ = 0 the kernel functions do not satisfy
condition (4.22). Nevertheless, the numerical convergence rates do not match the theoretical ones.
However, the theoretical convergence rates are always lower than the numerical ones, so that the
theoretical values could be seen as a lower bound to the numerical ones. Moreover, we see that
the SPH algorithm is converging, even in the case of [ = 0, where convergence where theoretically
not proven. However, these observations may also be due to the fact that the chosen example is
too good in some sense.

Saturation

In the left picture of Figure 6.3, we see that the errors for approximations using kernel functions
with a higher parameter | are greater than those for a low value for [. In particular, for m = 2, the
error for the kernel functions with [ < 2 seem to have the same temporal progress while for [ = 3
and [ = 4 the error is greater up to a certain time depending on [. Especially, the initial error for
I > 3 seems bigger than for [ < 2. However, in the course of time, the error increases less strongly.
As we see, there is a time ¢ which depends on [, from which the error for [ = 3 and [ = 4 is smaller
than for [ < 2. From this time on both cases have the same further temporal progress.

For m = 3, we have the same effect more strongly. The error for [ < 1 seem to have the same
temporal progress while for [ > 2 the error is significantly greater. However, there exists a time t,
from which the error for the cases [ > 2 is smaller than for [ < 1.

Hence, we can separate the temporal progress of the error into two parts as shown in the right
picture of Figure 6.3. In the first part the error is dominated by the initial error, which seems
to increase if the value of the parameter [ is increasing. However, in the first part the error only
increases slowly in time. In the second part the error is increasing strongly in time, which seems
that the error follows the expected temporal progress.
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Figure 6.3: The error Qgi, as a function of time 0 < ¢ < 0.8 for the case h = 0.000625 and
e = 0.025. On the left, the error is shown for kernel functions with & = 3, 1 € {0,1,2,3,4}
and m € {2,3}. On the right, the error is shown for the kernel with k = 3,1 =1 and m = 3,
together with the asymptotes for small times (dotted line) and the asymptotes for larger times
(dashed/dotted line).
This effect appears stronger if we use small values for €, and can be strong enough that the time,
where the error is in the first part, is higher than the time of the experiment ¢ = 0.8. In this case,
the error does not get smaller if we decrease ¢ any more and it seems that the error has reached
a saturation. However, this is not true if we would look at longer time intervals. To neglect this
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effect, it would be possible to increase the maximum time 7. However, this has not been possible
since the analytical solution of the problem we solve does only exist up to 7' = 1.

6.2.2 Second Experiment

In the second experiment, the one dimensional periodic Euler’s equations (6.1) and (6.2) were
solved on T with initial data up := %f + 1 and pp := (1 — %f)Q, where the function f is given
by f(x) = sin(2wx)/(27) for & € T. The function f is in C*°(T) with min f’ = —1 on T. Again,
the solution of Burgers’ equation, and hence of Euler’s equations exists up to 7' = 1. The error
was measured at ¢t = 0.8 to avoid effects of the blow up of the solution at T'= 1. The solution of
Euler’s equation can be seen in Figure 6.4.
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Figure 6.4: Velocity (red) and density (green) at the time ¢ = 0 (left) and ¢t = 0.8 (right) for
the solution on T.
In this second experiment, we set the parameters to h = 0.1e2. The factor 0.1 was chosen for
stability reasons. The single pairs of (h,€) can be seen in Table 6.3.
According to Corollary 4.49 we expect that the energy error term ) behaves like

Q(t) ~ 0.12kg2F 4 gtana

where the analytical constant is given by aan. = 2m. The goal is to determine the numerical
constant apym = anum (k, [, m) depending on the kernel parameters. For this case, we set the time
step to 7 = 107° to neglect the error of the time discretization.

€| 2.5e-1 2e-1 1.25e-1 le-1 6.25e-2 Se-2 2.5e-2
h | 6.25e-3 4.0e-3 1.5625e-3 1l.e-3 3.90625e-4 2.5e-4 6.25e-5

Table 6.3: Size of ¢ and h with h = ¢2/10.

As in the last case, for each pair h,e and each kernel function, the error was measured at the time
t = 0.8. The constant a,., was then calculated by the linear regression method. As in the first
experiment, we have a kind of saturation, too. That is the reason we will calculate the constant
anum only using the data points where the asymptotic behavior is recognizable as we did in the
first experiment.

As we see in Table 6.4, the convergence rates behave similar to those in the first experiment, but
without any strong dependence on the smoothness k of the kernel function. This can be explained
by the choice of h = 0.12, where the constant in front of the £2* part will be very small, so that
the influence of the smoothness does not show up in the convergence rate.

We also see that the parameter [ has hardly any effect on the convergence rate, so that the
convergence rate is dominated by the order 2m of the moment condition. This fits in the theory
for I > 0, since the kernels satisfy the approximation condition of arbitrary order. Interestingly,
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the case [ = 0 shows the same convergence rates, even if this case does not fit in the theory.
Again, the lower convergence rates of the potential error term can be explained since the potential
error term is just an estimator.

Nevertheless, the numerical convergence rates do not match the theoretical ones. However, the
theoretical convergence rates are always lower then the numerical ones, so that the theoretical
values can be seen as a lower bound for the numerical ones. Moreover, we see that the SPH
algorithm is converging, even in the case of [ = 0, which is not covered by Corollary 3.11. However,
these observations may also be due to the fact that the chosen example is too good in some sense.

k=1 k=2 k=3 k=4
Llm | ammn | ohom [ @] amim | ahom [ @] o | 9o [ @ | o | abom | @
0] 1251156 [-]261 [160 |-[269 [164 |-127 |1.66 |-
2| 421 | 245 | - 448 | 252 | -|468 | 255 |-]482 |255 |-
3| 5.26 | 2.76% | - | 5.24¢ | 2.91¢ | - | 5.52¢ | 2.96% | - | 5.74* | 2.98% | -
111259 159 [2]267 |[163 [2]273 [166 [2]279 [1.68 |2
2| 442 | 250 | 2462 | 254 | 4| 478 | 256 | 4] 489 | 255 | 4
3| 524 | 288¢ | 2| 5.44% | 2.95¢ | 4 | 5.68* | 2.97* | 6 | 5.84* | 2.90° | 6
211266 163 [2]272 [165 [2]278 [167 [2]283 [1.69 |2
2| 459 | 253 | 2475 | 255 | 4|487 | 255 | 4] 495 | 259 | 4
3| 519 | 293% | 2| 5.62% | 2.96% | 4 | 5.80% | 2.96* | 6 | 5.84% | 2.94° | 6
3112731165 [ 2277 [167 [2]28 [169 [2]28 |1.71 |2
2 | 474 | 254 | 2|48 | 255 | 4]493 | 255 | 4|47 | 259 |4
3] 511 | 296% | 2| 578 | 295% | 4 | 5.85% | 2.97° | 6 | 4.99° | 2.57° | 6
4111279 168 [2[28 [169 [2]28 [1.70 [2]290 |1.72 |2
2| 486 | 254 | 2493 | 254 | 4| 496 | 255% | 4] 4.98 |2.63% |4
3| 503|298 | 2| 588 | 291 | 4 | 5.74* | 2.86° | 6 | 4.70° | 1.93¢ | 6

Table 6.4: All values for af% and aP% in Qin ~ gomim and Qpot ~ g%um compared to
their analytical values a.n, = min{2k,2m} in the case of T. Values indicated with an a are
calculated without the error for € = 0.025. Values indicated with a b are calculated only with
the errors for € € {0.25,0.2,0.125,0.1,0.0625}. Values indicated with a ¢ are calculated only

with the errors for ¢ € {0.25,0.2}.

6.2.3 Discussion

As we have seen in both experiments, the SPH method is converging for all the employed kernel
functions. Even with the kernel functions which do not match the requirements of Corollary 3.11,
the SPH method seems to converge.

In both cases, the convergence rate depends strongly on the order 2m of the moment condition.
However, the convergence rate can be limited by the smoothness of the kernel k, such that we need
sufficiently high values for k to take advantage of a high moment condition.

There are a few problems we will discuss shortly.

The convergence rate does not match the theoretical predictions. A reason for this can be that our
error analysis is far away from being optimal. An indication for this is the positive convergence
rate of the kernel functions which do not satisfy the requirements of Corollary 3.11. Moreover,
the constants, which we largely ignored in the error analysis, can significantly depend on the used
kernel function. This can have an impact on the numerical error. However, another reason for
this may also be due to the fact that the chosen example is too good in some sense. The initial
error is greater for higher values of [, which may be an explanation for the saturation effect. It
seems that a higher value for the parameter [ may lead to greater constants in the initial error
estimate Theorem 3.8. Fortunately, since the approximation condition is satisfied for arbitrary
order if [ = 1, this effect may not have a great impact in applications.
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Kernel functions with higher order in k, [ and especially m can cause numerical problems. Since
these kernel functions are made of sums of high order polynomials with alternating signs, we have
cancellation effects in the evaluation of the kernel functions. This can have an effect on the error
since minor inaccuracies from the evaluation can disturb the theoretical properties of the kernel
function. Also, this can be an explanation for the effect of the saturation for small times ¢.
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Conclusion

We derived a convergence theory for an SPH discretization of the Euler equations for a specific
barotropic flow. Based on the work of Oelschliger [Oel91], we carefully worked out the connection
between the kernel size and the initial mesh width. Hence, we were able to derive an improved
convergence result for the energy error term in Theorem 3.9 and in Corollary 3.11. The main
result is then stated in Theorem 3.13, where we derived a first pointwise estimate for the SPH
discretization, which can be seen as a first step on the way to a general convergence theory.
Nonetheless, there are a few restrictions to our theory, where further research is needed. The
results are restricted to classical, smooth solutions on all of R%. The simulation of shocks or other
discontinuities is not covered by the given theory. Moreover, an extension to bounded domains
will require the treatment of boundary conditions and is the topic of current research.

The theory also depends very much on the assumed equation of state p = %pz. A more general
equation of state p = cp” would be of greater interest for applications. We think that the gener-
alization would be possible but requires substantial changes in the proof. Also, a generalization
of the initial particle position seems to be possible. Since the initialization only contributes to the
estimates in Theorem 3.8, but not Theorem 3.9, we believe that one can derive similar estimates
with less regular initial distribution. It might even be possible to choose a better initialization
process to improve the results in Theorem 3.8.

Also the convergence of a fully discretized scheme has been proven for an explicit and an implicit
time discretization scheme in Theorem 5.3 and Theorem 5.6, respectively. These results show the
possibility of the convergence of the fully discretized scheme. However, both results do not differ
in their requirements, even if the implicit method is expected to be less restrictive. Hence, a full
stability analysis would have do be made, which is part of current research. Moreover, further
research has to be made to check which time discretization scheme would be an optimal choice for
the SPH method.

To derive the error estimates, the employed kernel has to be a convolution kernel whose convolution
root satisfies the moment condition from Definition 1.26 and the approximation condition from
Definition 3.5. In our opinion, the best way to construct such a kernel function is to derive condi-
tions on the convolution kernel such that the existence of a root kernel, that possess the required
conditions, is given. It can also be possible to construct a kernel function by convolution. However,
we see no advantage in such a construction since the root kernel is just needed in the convergence
theory and not for the calculation of the SPH system. Moreover, the analytical calculation of the
convolution may be very hard to achieve, and a numerical calculation seems to be inefficient.
The construction method derived in this work in Section 4.2 is specifically designed for radial
functions with compact supports. This class of functions is very well suited for the SPH method
since radial functions are easy to implement and the compact support ensures that the method is
efficient. Since the construction method requires that the kernel function is positive definite, the
Wendland functions seem to be the perfect choice since these functions are given by piecewise poly-
nomials of minimal degree for a given smoothness. Moreover, they are frequently used in the SPH
community. Unfortunately, the original Wendland functions do not fit in the kernel construction
scheme, which is why we used an extension 14 1 ; of the original Wendland functions 14 1 = 94.k,0-
In this extension we take the original Wendland functions of a higher spatial dimension. In appli-
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cations, the only difference of using the extended Wendland functions instead of the original ones
is that the polynomial degree is increased by one, which is only a minor disadvantage concerning
the numerical efficiency. All other properties are conserved from the original functions.

We do not claim that the given construction method is optimal. It is possible that there exists a
simpler construction method or that there are construction methods which require fever or weaker
properties of the kernel function. Moreover, we do not claim that the Wendland function is the
optimal choice as the kernel function, even if they are both suitable for the construction method
and efficient to calculate. Other functions do also satisfy the required properties, as we showed for
the missing Wendland functions. However, these functions are less efficient in applications because
of their logarithmic and square-root part.

Finally, the conditions we are stating on the kernel function are only sufficient for deriving the
convergence result. The numerical tests in Chapter 6 indicate that the approximation condition
is not required to lead to convergence. Even the classical Wendland functions (I = 0), for which
the theory does not hold, give comparable results. The numerical tests also show that the numeri-
cally observed order is often significantly better than the one predicted in this work. Hence, more
research in this direction is required.
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